EssAYS IN MATHEMATICAL FINANCE

UNIVERSITAT HAMBURG

FAKULTAT FUR WIRTSCHAFTS- UND SOZIALWISSENSCHAFTEN

DISSERTATION

ZUR ERLANGUNG DER WURDE EINES DOKTORS DER
WIRTSCHAFTS- UND SOZIALWISSENSCHAFTEN

Doctor rerum politicarum (Dr. rer. pol.)

(geméB der Promotionsordnung vom 18. Januar 2017)

vorgelegt von

JAN PAPE
aus GLINDE

Hamburg, 17. Dezember 2025






Erstgutachter: Prof. Dr. Alexander Szimayer

Zweitgutachter: Prof. Dr. Ole Wilms

Datum der Disputation: 24.06.2026






LIST OF FIGURES

LIST OF TABLES

1 SyNopsis
1.1 Motivation . . . . . ..
1.2 Present Bias, Risk Management and Capital Structure . . . . . . .. ...

CONTENTS

1.3 Maturity Choice, Debt Rollover, and Asymmetric Information . . . . . ..
1.4 Credit Rating Under Ambiguity . . . . . . . .. ... ... ... ... ...

References

2 PRESENT BiaAs, RiSKk MANAGEMENT AND CAPITAL STRUCTURE

2.1

Introduction . . . . . .

2.2 The Model . . . . . ..

2.3
24
2.5

2.6
2.A

2.2.1

Entrepreneur’s time preferences . . . . . . .. ...

2.2.2 The time-consistent benchmark case . . . . . . . . . .. .. . ...

The Naive Entrepreneur

The Sophisticated Entrepreneur . . . . . . . . . . . ... .. .. ......

Strategies and Capital Structure . . . . . . . . ... ... ...

2.5.1

Optimal strategies . . . . . . . . .. ... Lo

2.5.2 Thevalueofdebt . . . . . . . . .

2.5.3 Endogenous coupon choice . . . . . . ... Lo

2.5.4  Comparative statics . . . . . . . . ..o Lo

Conclusion . . . . . ..
Proof of Main Results
2.A.1 Differential equation . . . . . . . ... oL
2.A.2 Closed-form solutions . . . . . . . .. ... ... ... ... .....

2.A3

Auxiliary results

IV

VI

[ R T S

11
12
14
16
18
20
20
23
25
29
32
34
34
35
39



CONTENTS

IT

2.B Extended Comparative Statics . . . . . . . . .. .. ... L.
2.B.1 The costs of volatility (continued) . . . . . .. ... ... ... ...
2.B.2 The recovery rate (continued) . . . . . ... ... ... ... ...
2.B.3 The duration of the present . . . . . ... ... ... ... ...
2.B.4 The cash flowdrift . . . . ... .. ... o000
2.B.5 Thetaxrate. . . . . . . . . . ..
2.B.6 The exponential discount rate . . . . . . . . ... ... ... ...
2.B.7 The upper volatility level . . . . . . . ... ...
2.B.8 The leverage constraint . . . . . . . ... ... L.

References . . . . . . s,

MATURITY CHOICE, DEBT ROLLOVER, AND ASYMMETRIC INFORMATION
3.1 Introduction . . . . . . . ...
3.2 A Model of Debt Rollover under Asymmetric Information . . . . . . . . ..
3.2.1 Information structure, debt rollover and learning from distress . . .
3.3 Feedback Effects and Maturity Choice under Asymmetric Information . . .
3.3.1 Feedback effects of asymmetric information . . . . . . . . .. .. ..
3.3.2  Optimal maturity choice under uncertainty . . . . . . . .. .. ...
3.4 Conclusion . . . . . . . .
3.A characterising the Firm’s Optimal Strategy . . . . . . . . .. ... .. ...
3.B Value Function Representation . . . . . . . ... . ... ... ... .....
3.C Calculating the Optimal Solution . . . . . ... .. .. ... ... .....
3.D Calculating Equity Value . . . . . . . . ... ...
3.E Initial Debt Valuation . ... ... ... ... .. ... .. ... ......

References . . . . . s,

CREDIT RATING UNDER AMBIGUITY

4.1 Introduction . . . . . . . ..

4.2 A Model of Credit Rating under Ambiguity . . . . .. .. ... ... ...
4.2.1 Credit rating with learning under asymmetric information . . . . .
4.2.2  Credit rating with learning under ambiguity . . . . . . .. ... ..
4.2.3  Credit rating with learning under ambiguity and feedback effects . .

4.3 Best Responses . . . . . . . ..
4.3.1 Firm’s best response . . . . . . ... Lo
4.3.2 Rating agency’s best response . . . . . .. ...

4.4 Equilibrium . . . ...

67
68
70
71
78
79
80
83
85
87
89
90
91
94



CONTENTS

4.5 Economic Implications of Credit Rating with Ambiguity . . . . ... ... 121
4.5.1 The impact of a common direction of disagreement . . . . . . . .. 122
4.5.2 Credit spreads. . . . . . . ... 125
4.5.3 Surprise effects . . . . ..o 127

4.6 Conclusion . . . . . . . . . L 128

4.A Proof of Main Results . . . . . . . . .. ... 129

4.B ODE characterisation of Equilibrium . . . . . .. ... ... ... ... .. 132

4.C General Implications . . . . . . .. . .. ... 136

4.D Auxiliary Results . . . . . . ... 137

References . . . . . . . . . 143

SUMMARIES 147

Al Summary . . ... 148

A2 Zusammenfassung . . . . ... 149

I1I



1

2

1Y

LIST OF FIGURES

SYNOPSIS 1
PRESENT Bias, RISK MANAGEMENT AND CAPITAL STRUCTURE 7
2.1 Present-biased entrepreneur’s optimal strategies . . . . . . .. ... .. .. 21
2.2 The effect of present bias on debt value . . . . . . ... ... ... ... .. 24
2.3 Endogenous coupon choice . . . . . .. ..o 26
2.4 Leverage and credit spreads . . . . .. ... .o 28
2.5 Strategy sensitivity to costs of increasing volatility . . . . . . . . .. .. .. 30
2.6 Debt value sensitivity to the recovery rate . . . . . . . ... ... ... .. 31
2.7 Capital structure sensitivity to the recovery rate . . . . . . . . . .. .. .. 32
B.1 Debt value sensitivity to the costs of increasing volatility . . . . . .. . .. 42
B.2 Coupon choice sensitivity to the costs of increasing volatility . . . . . . . . 43
B.3 Capital structure sensitivity to the costs of increasing volatility . . . . . . . 43
B.4 Coupon choice sensitivity to the recovery rate . . . . . .. . ... ... .. 45
B.5 Strategy sensitivity to the duration of the present . . . . . . . . . ... .. 45
B.6 Debt value sensitivity to the duration of the present . . . . . . . . . .. .. 46
B.7 Coupon choice sensitivity to the duration of the present . . . . . . . . . .. 47
B.8 Capital structure sensitivity to the duration of the present . . . . . . . .. 48
B.9 Strategy sensitivity to the cash flow drift . . . . . . .. ... ... ... .. 49
B.10 Debt value sensitivity to the cash flow drift . . . . . .. .. .. ... .. .. 50
B.11 Coupon choice sensitivity to the cash flow drift . . . . .. .. ... .. .. 51
B.12 Capital structure sensitivity to the cash flow drift . . . . . . ... ... .. 51
B.13 Strategy sensitivity to the tax rate . . . . . . .. ... 000 52
B.14 Debt value sensitivity to the tax rate . . . . . . . ... ... ... ... .. 53
B.15 Coupon choice sensitivity to the tax rate . . . . . . . . . . ... ... ... 54
B.16 Capital structure sensitivity to the tax rate . . . . . . . . . .. ... .. .. 55
B.17 Strategy sensitivity to the entrepreneur’s discount rate . . . . . . . .. .. 55
B.18 Debt value sensitivity to the entrepreneur’s discount rate . . . . . . . . .. 56



LIST OF FIGURES

B.19 Coupon choice sensitivity to the entrepreneur’s discount rate . . . . . . . . o7
B.20 Capital structure sensitivity to the entrepreneur’s discount rate . . . . . . 58
B.21 Strategy sensitivity to the upper volatility level . . . . . . .. ... .. .. 59
B.22 Debt value sensitivity to the the upper volatility level . . . . . . . . .. .. 60
B.23 Coupon choice sensitivity to the upper volatility level . . . . . . . . .. .. 61
B.24 Capital structure sensitivity to the upper volatility level . . . . . . . . . .. 62
B.25 Impact of leverage constraint removal on coupon choice . . . . . . . .. .. 63
B.26 Impact of leverage constraint removal on capital structure . . . . . .. .. 64
3 MATURITY CHOICE, DEBT ROLLOVER, AND ASYMMETRIC INFORMATION 67
3.1 Observed asset and debt value trajectory . . . . . . .. ... .. ... ... 74
3.2 Impact of information asymmetry on the firm’s default strategy . . . . . . 79
3.3 Optimal maturity under uncertainty . . . . . . . . . . ... .. ... ... 82
3.4 Bankruptcy and maturity costs . . . . ... ... 83
4 CREDIT RATING UNDER AMBIGUITY 97
4.1 Belief updating . . . . . .. .. 106
4.2 Firm’s best response . . . . . ... 111
4.3 Learning for sample path . . . . . . . . ... ... 0000 113
4.4 Rating agency’s best response . . . . .. ..o 114
4.5 Cost rates and prior weights . . . . . . . . ... Lo 116
4.6 Belief updating . . . . ... 118
4.7 Jointly neutral, pessimistic, and optimistic analyst teams . . . . . . . . .. 123
4.8 Ambiguity impact on equilibrium . . . . .. ..o 124
4.9 Uncertainty surcharge in credit spreads . . . . . . . . ... ... .. .... 126
4.10 Surprise effects upon default . . . . . .. ..o 127
A SUMMARIES 147



LisT O

1 SYNOPSIS

2 PRESENT BiAS, RISK MANAGEMENT

F TABLES

AND CAPITAL STRUCTURE

3 MATURITY CHOICE, DEBT ROLLOVER, AND ASYMMETRIC INFORMATION

4 CREDIT RATING UNDER AMBIGUITY

4.1 Parametrisation of the base case

A SUMMARIES

VI

67

97
121

147



CHAPTER 1

SYNOPSIS



CHAPTER 1 SYNOPSIS

1.1 Motivation

Structural credit risk models play a fundamental role in modern corporate finance theory.
They support our understanding of how firms make financing decisions by providing a
structured framework for identifying and quantifying financial risks. Beyond their theo-
retical significance, these models generate empirically testable predictions and form the
basis for practical applications, such as the design of debt contracts and the assessment of

creditworthiness in financial institutions.

The model developed by Leland (1994) represents a key methodological starting point
in this field. As one of the first continuous-time models with endogenous default, it has
profoundly shaped the academic discourse. Its framework allows for the determination of
default thresholds and probabilities based on economic fundamentals and served as the
foundation for numerous extensions (see e.g. Leland and Toft (1996), Goldstein et al.

(2001) and Duffie and Lando (2001)).

This dissertation contributes to the literature by explicitly extending the Leland framework
to incorporate realistic real-world frictions that have so far received little attention in
theory. In three independent papers, I investigate the effect of behavioural factors on the
firm’s credit risk, the effect of uncertainty on optimal maturity choice, as well as the effect of
information asymmetry and ambiguity on credit ratings. Fach of these extensions analyses
modern challenges whose impact on corporate behaviour and credit risk assessment has

yet to be comprehensively analysed within a theoretical context.

The central research question of this dissertation is therefore: How do realistic and pre-
viously under-examined behavioural and informational frictions affect financing decisions,
financial structures, and credit risk in firms? The aim is to extend the baseline Leland
model with three problem settings that are of high practical relevance, and to analyse the

impact of real-world frictions.

The contribution of this work lies in sharpening and differentiating classical credit risk
models: By integrating behavioural and informational frictions, new empirically testable
hypotheses are generated. The results provide novel perspectives for the academic literature
and yield practical implications for contract design, risk management, and for regulatory

issues such as credit rating processes.
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1.2 Present Bias, Risk Management and Capital

Structure

This paper advances the classical Leland (1994) credit risk framework by introducing
present-biased (time-inconsistent) preferences into the dynamic risk and capital structure
decisions of entrepreneurial firms. While traditional models assume rational agents, em-
pirical research indicates that the assumption of time-consistent decision makers is ques-
tionable. These studies indicate that decision makers may be susceptible to present bias -
overvaluing immediate gains at the expense of long-term outcomes. This paper addresses
how this behavioural friction shapes optimal risk exposure, leverage, and default decisions,
and explores the distinctions between naive and sophisticated entrepreneurs with respect

to their awareness and handling of future self-control problems.

The model considers an entrepreneurial firm in which the entrepreneur can actively man-
age the volatility of cash flows with preferences described by a quasi-hyperbolic discount
function. The entrepreneur may be naive, believing in future self-control, or sophisticated,
anticipating future present bias. The analysis derives optimal strategies for risk-taking and
default for both types, and investigates their interaction with unbiased, time-consistent
debt-holders. Notably, the research reveals that a higher degree of present bias leads to
higher optimal default thresholds but lower willingness to raise cash flow volatility in dis-
tress. These findings have direct implications for credit risk and contract outcomes since

a higher degree of present bias can paradoxically increase the value of debt.

By incorporating both behavioural biases and dynamic volatility choice into the credit risk
modelling framework, the paper advances our understanding of entrepreneurial financial
decision-making under time inconsistency. The findings suggest that creditors may, under
certain conditions, benefit from entrepreneurial present bias, while also highlighting new
sources of credit risk arising from behavioural heterogeneity. These insights motivate future
research on information asymmetry regarding entrepreneurial preferences and underscore

the value of integrating behavioural finance into structural credit risk models.
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1.3 Maturity Choice, Debt Rollover, and Asymmetric

Information

This paper advances the structural credit risk literature by examining optimal debt matu-
rity choices in the presence of information frictions and feedback effects in competitive debt
markets. Specifically, we extend the Leland (2019) framework by introducing asymmetric
information between firm insiders and outside creditors. After debt issuance, firm insiders
learn the true asset value while creditors gradually update their beliefs based on the firm’s
observed decisions over time. Firms can strategically delay default to signal higher credit
quality, which, in turn, leads the market to offer more favourable refinancing terms upon

debt rollover.

The paper investigates how uncertainty about firm value influences the optimal choice of
debt maturity. The analysis identifies a key trade-off: shorter maturities entail higher
refinancing costs during distress and more frequent exposure to market reassessment, but
allow firms to benefit more from positive market learning if they survive periods of ap-
parent distress. Under asymmetric information, the analysis shows that firms tend to be
overvalued immediately before default. This overvaluation lowers refinancing costs in times
of distress - an effect particularly relevant for firms with shorter maturities that must roll
over their debt more often - which in turn further delays default. Consequently, the opti-
mal default threshold decreases with increased information asymmetry, especially for firms

with shorter debt maturities.

Consistent with empirical evidence, the model predicts that greater uncertainty reduces the
optimal debt maturity chosen by firms. The results thus provide a theoretical explanation
for the tendency of companies facing greater informational frictions to favour shorter debt
maturities. By integrating information dynamics and signalling into the Leland framework,
this paper offers new insights into the interplay between capital structure, market learning,
and endogenous credit risk, thereby helping to explain observed debt maturity patterns in

practice.
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1.4 Credit Rating Under Ambiguity

This paper advances the structural credit risk literature by analysing a dynamic interac-
tion between a firm and a credit rating agency under ambiguity, with a particular focus
on feedback effects and heterogeneous rating analyst beliefs. Building on the framework
by Hilpert et al. (2024) with endogenous default and information dynamics, the model
introduces Knightian uncertainty by allowing the rating agency to operate under multiple
priors. These priors reflect the diverse and evolving opinions of analysts as the agency
assesses a firm’s creditworthiness based on imperfectly observed cash flows. The rating
agency is assumed to be ambiguity averse in the sense of minimising the maximal expected

reputational damage across all analyst priors.

A central feature of the model is a feedback loop: a firm’s default strategy is shaped by
the impact of ratings on financing costs, while the agency’s assessments are dynamically
updated as the firm’s performance data accumulates. The rating agency aggregates analyst
beliefs and adjusts the weights on each analyst’s prior in response to new data, with beliefs
showing higher variance exerting greater influence. The effect of ambiguity on ratings
crucially depends on the direction of analyst opinions. For teams of jointly pessimistic
analysts, ambiguity induces the firm to delay default relative to a benchmark without
ambiguity, as the firm benefits from the agency’s learning process and lower capital costs.
Conversely, if analyst teams are jointly optimistic, firms may accelerate default under

ambiguity compared to the benchmark without ambiguity.

These results yield several novel insights. First, ambiguity in the rating process does
not simply induce conservatism but dynamically moderates rating outcomes and default
behaviour through a feedback loop. Second, phases of high market-wide ambiguity - cap-
tured, for example, by elevated analyst forecast dispersion - can result in either higher or
lower credit spreads, depending on the prevailing analyst sentiment. Overall, this paper
enriches the credit risk literature by linking group decision-making under ambiguity to con-
crete predictions for firm behaviour and credit market outcomes, offering a new theoretical

perspective on credit rating dynamics and credit spreads during periods of uncertainty.



CHAPTER 1 SYNOPSIS

References

DuFFIE, D. AND LANDO, D. (2001), “Term structures of credit spreads with incomplete

accounting information”, Econometrica 69(3), 633-664.

GOLDSTEIN, R., Ju, N.; AND LELAND, H. E. (2001), “An EBIT-based model of dynamic
capital structure”, The Journal of Business T74(4), 483-512.

HiLpeERT, C., HIRTH, S., AND SZIMAYER, A. (2024), “The information value of distress”,
Management Science 70, 78-97.

LELAND, H. E. (1994), “Corporate debt value, bond covenants, and optimal capital struc-
ture”, The Journal of Finance 49(4), 1213-1252.

LeLAND, H. E. (2019), “Bond prices, yield spreads, and optimal capital structure with
default risk”, Finance 40(3), 45-75.

LeLanp, H. E. anp Tort, K. (1996), “Optimal capital structure, endogenous
bankruptcy, and the term structure of credit spreads”, The Journal of Finance 51(3),
987-1019.



CHAPTER 2

PRESENT BiAS, RISK MANAGEMENT
AND CAPITAL STRUCTURE

ABSTRACT

Standard credit risk models assume entrepreneurs maximise long-term equity
value, despite significant evidence that entrepreneurs overvalue short-term prof-
its and undervalue future long-term returns. We extend a classical credit
risk framework by entrepreneurial myopia and show that myopic entrepreneurs
favour lower volatility, while defaulting at a higher cash flow level. Our anal-
ysis distinguishes between sophisticated and naive entrepreneurs and shows
that naivety leads to lower cash flow volatility and delayed default. We anal-
yse the interaction between unbiased debt-holders and myopic entrepreneurs.
The desire for debt financing increases in the degree of the entrepreneur’s bias.

Surprisingly, the entrepreneur’s myopia can actually increase the value of debt.
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2.1 Introduction

Existing standard dynamic credit risk models generally assume time-consistent agents, who
discount a firm’s payout exponentially. However, several studies on time preferences suggest
that the assumption of time-consistency is questionable (e.g. Thaler (1981); Ainslie (1992);
Della Vigna and Malmedier (2006); Kaur et al. (2015) and Cheung et al. (2021)). These
studies indicate that decision makers are present-biased, overvaluing short-term gains or
losses at the expense of long-term profitability. The value of entrepreneurial firms, such as
tech and biotech startups or early-stage companies in creative industries like fashion and
entertainment - as well as consultancies - often primarily derives from the personal skills
and expertise of the entrepreneur. While time-consistency is plausible for larger firms where
decisions are made by a large board, entrepreneurial firms, operated by individuals or a
single manager, are more likely to act time-inconsistently (Tian (2016)). Entrepreneurs,
in particular, are especially vulnerable to the pitfalls of myopia due to the pressure they
face in establishing and sustaining their firms. The demand for immediate results can lead
entrepreneurs to make hasty decisions, often favouring immediate cash flow improvements
over critical strategic long-term planning. Entrepreneurial susceptibility to biases is rooted
in factors like high uncertainty, information overload, and time pressure (Zhang and Cueto
(2017)), which exacerbate biases and result in less comprehensive decision-making (Simon
et al. (2000)). While individual entrepreneurs may make sub-optimal decisions, the overall
impact on the economy can be significant, potentially leading to higher rates of business
failure and instability in entrepreneurial ecosystems. Consequently, understanding the

implications of present bias in entrepreneurial decision-making is essential.

In entrepreneurial firms, the ability to actively manage cash flow volatility holds great sig-
nificance, since flatter organisational structures facilitate faster decision-making, allowing
entrepreneurial firms to rapidly adjust strategies, invest in new projects, or enter new mar-
kets. Their business models often entail cash flow patterns that can quickly adapt based on
market feedback. With a strong culture of innovation and experimentation, entrepreneurs
can actively shape product offerings, pricing, and market strategies, which directly in-
fluences their cash flow volatility. Additionally, entrepreneurs are more deeply involved in
day-to-day operations and strategic decisions than managers in larger firms, enabling them
to manage cash flows more actively. Serving niche markets provides them direct control

over pricing and customer relations, which dynamically influences cash flow patterns.

My paper answers the question of how entrepreneurial myopia impacts a firm’s optimal risk-
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taking strategy. It reveals a complex dynamic: a higher degree of entrepreneurial present
bias can improve creditworthiness at similar leverage levels, but also drives entrepreneurs
to seek higher leverage. This increased leverage, induced by the present bias, increases the

probability of default, resulting in higher credit spreads.

Furthermore, my research contributes to the understanding of entrepreneurial behaviour
by identifying that entrepreneurs with a present bias prefer to maintain lower levels of
volatility. In financially distressed situations, we observe that entrepreneurs generally ac-
cept certain immediate costs to increase the volatility of their firm’s cash flows. However,
the extent to which they are willing to do so diminishes as the degree of their present
bias increases. This reluctance to increase cash flow volatility in distressed times is piv-
otal because raising volatility can abbreviate periods of negative payout by accelerating a
recovery or hastening a default. Despite the potential long-term benefit, a present-biased
entrepreneur tends to postpone increasing the firm’s cash flow volatility due to the oc-
currence of immediate costs and the deferred nature of potential cash flow recovery. This
delay can extend the period of financial uncertainty, reflecting the substantial influence of

present bias on entrepreneurial decision-making in times of financial distress.

This study pioneers an approach to analyse the impact of present-biased preferences on
both the timing of optimal risk-taking and bankruptcy decisions. Baron (2004) suggests
that a cognitive perspective, which includes the use of effective cognitive mechanisms for
decision-making - such as counterfactual thinking and strategic foresight - can prove bene-
ficial to researchers who wish to understand why some entrepreneurs perform better than
others. Entrepreneurship encompasses individuals with a wide range of experience and
varying degrees of awareness in their decision-making processes. Within the framework of
our study, we identify two principal types of entrepreneurs, namely naive and sophisticated
ones. This distinction, while not exhaustive, provides a useful framework for examining
how different types of entrepreneurs handle strategic decisions and risk management. While
the naive entrepreneur falsely believes that he can commit his future selves to act in the
best interest of its current self, the sophisticated entrepreneur is aware that its future selves
will act according to their own best interest. Interestingly, compared to the sophisticated
entrepreneur, the naive entrepreneur reduces volatility and defaults at a lower cash flow

value.

We consider an entrepreneurial firm that generates a stochastic cash flow. Following
Grenadier and Wang (2007), we model the entrepreneur’s present-biased preferences with

a quasi-hyperbolic discount function. Its risk strategy is characterised by a continuous
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choice between a low and high cash flow volatility level. The present-biased entrepreneur
distinguishes between the present and the future and is attributed decision power in the
present. Its belief about its future selves’ behaviour is dependent on the entrepreneur being
naive or sophisticated. At each instant, the entrepreneur maximises its overall utility by
implementing a present firm’s risk and default strategy that is the best response to its

belief about its future selves’ implemented strategy.

In our analysis, we derive and examine the optimal risk and default strategies for naive
and sophisticated present-biased entrepreneurs. We find that naive entrepreneurs default
and increase the cash flow volatility at a lower level of cash flow compared to sophisticated
entrepreneurs. Generally, the optimal default level increases and the willingness to increase
risk decreases in the strength of the entrepreneur’s present bias. Our findings regarding
optimal default levels align with those of Tian (2016), who investigated optimal default

decisions of present-biased entrepreneurs under constant volatility.

Additionally, we explore the interaction between present-biased entrepreneurs and unbiased
time-consistent debt-holders. Despite the potential for present-biased preferences among
entrepreneurs, entities such as banks, which often act as debt-holders, should ideally remain
unbiased in their assessment of debt contracts. Our observations indicate that both naive
and sophisticated entrepreneurs exhibit an increased inclination towards debt financing

and are willing to accept higher credit spreads as the degree of present bias increases.

One of the seminal works by Merton (1974) introduced the concept that a firm’s total
asset value could be described by a diffusion-type stochastic process. This model laid the
groundwork for numerous subsequent credit risk models. Leland (1998) has introduced a
dynamic capital structure model that allows firms to choose their risk strategy by adjusting

an optimal asset volatility level.

Grenadier and Wang (2007) have extended the real options framework and modelled opti-
mal investment-timing decisions of a decision maker with present-biased preferences. They
generally find that such decision maker’s time-inconsistency leads to earlier investment.
Optimal consumption under present-biased time preferences is considered by Harris and

Laibson (2013), specifically focusing on the limiting case of instantaneous gratification.

Laverty (2004) defines myopia as a characteristic of a decision that overvalues short-term
rewards and undervalues long-term consequences. This notion of myopia is closely related

to managerial myopia, which is widely understood as the tendency of managers to prefer

10
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short-term profits to higher future returns that generate long-term shareholder value (Stein
(1989); Mizik (2010)). The literature extensively discusses reasons for managerial myopia,
including managerial opportunism, such as the aim to improve one’s short-term prospects in
the labor market (Nagarajan et al. (1995)), or information asymmetries between managers
and shareholders (Antia et al. (2010)).

Tian (2016) investigates investment and capital structure decisions using quasi-hyperbolic
discounting under constant volatility. In this study, we extend the framework created by
Grenadier and Wang (2007) and further adapted by Tian (2016) by incorporating the
entrepreneur’s optimal dynamic volatility decision. In contrast to their studies, we do not
focus on optimal investment timing. Instead, we emphasize the interplay between present-
biased preferences, volatility management, and default decisions. Additionally, in contrast
to Tian (2016), we analyse optimal debt contracts between present-biased entrepreneurs
and unbiased debt-holders. Overall, only few recent credit risk models incorporate time-

inconsistent preferences and little qualitative research has been done in this area.

The paper is organised as follows. Section 2.2 introduces the model, defines the stochastic
discount function, and discusses the time-consistent benchmark case. Section 2.3 derives
the optimal default and risk-strategy for the naive entrepreneur. Section 2.4 derives the
optimal default and risk-strategy for the sophisticated entrepreneur. Section 2.5 studies the
effect of entrepreneurial myopia on the value of debt and analyses the interaction between

present-biased entrepreneurs and unbiased debt-holders. Section 2.6 concludes.

2.2 The Model

Let us consider an entrepreneur with present-biased preferences. The entrepreneur owns a
firm and its skills and expertise enable the firm to generate an after-tax cash flow X with

dynamics

4,
Xi

where p is the deterministic cash flow drift, o,, its volatility and dB, is the increment of a

= pdt + 0,,dB,, (2.1)

Wiener process. We assume that there are two levels of cash flow risk, high-risk and low-
risk, specifically, v, € {H, L}. The entrepreneur can choose continuously between the low
risk level o, and the high risk level oy with o, < op. Following Hennessy and Tserlukevich
(2008), Chen and Strebulaev (2019) and Gan and Yang (2024), we assume that risk-taking

11
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has a value-destroying effect and produces a flow cost at a rate proportional to the excess
taking of risk. Specifically, whenever the firm chooses the higher risk level oy, it incurs flow
costs of ¢eX;, where ¢ > 0 represents the costs proportional to the excess taking of risk
€ = 0% — o2. Further, we adopt the assumption by Grenadier and Wang (2007) that the
entrepreneurial firm’s asset is non-tradable and its payoff cannot be replicated by existing
assets. The non-tradability feature is crucial to the model, as it allows us to exclude the
possibility of time-inconsistent entrepreneurs selling the firm to time-consistent market
participants. The lack of tradability may be a result by the firm’s payout depending on

the entrepreneur’s specialised skills.

Further, the firm has risky debt and pays a constant coupon C' until it calls for bankruptcy.

Given an effective tax rate 6 € [0, 1), the entrepreneur’s after-tax payout is given by
P(Xy) = (1 - 1{ut:H}¢€> Xy —(1-0)C. (2.2)

Note that Equation (2.2) presumes that the firm always benefits entirely from tax de-
ductibility. However, negative payouts imply that the entrepreneur effectively pays into
the firm, which introduces path dependency in the tax benefit, a complexity we will neglect

for the sake of simplicity.

2.2.1 Entrepreneur’s time preferences

We assume that at any time, the entrepreneur distinguishes between the present and the
future and his preferences are biased towards the present. In this paper, we follow Grenadier
and Wang (2007), Harris and Laibson (2013) and Tian (2016) to model the entrepreneur’s
quasi-hyperbolic discounting. We model the duration of the present as stochastic, since
this allows for smoother solutions. Besides standard exponential discounting at a rate
p with p > pu, the entrepreneur additionally discounts the future by a discount factor
with 5 € [0, 1]. Consider the following entrepreneur’s present-biased (stochastic) discount

function

e P57t for s € [ty tn
Dy(t, s) = s Bta) (2.3)
Be Pt for s € [tyi1,00),

12
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for s > tand t, <t < t,y1. Here, ¢, is the time of the n-th jump of a Poisson point
process N with intensity A. For all n, it holds that t,,; — ¢, is exponentially distributed
with intensity A. Note, that the magnitude of the parameter 3, along with the intensity
parameter A, determines the degree of the entrepreneur’s time-inconsistency. We inter-
pret the present-biased discount function in the following way: From the entrepreneur’s
perspective, the future is always (in expectation) A~! time units away, which results from
the memorylessness of the exponential distribution. The future is discounted by the scalar

factor 5. We use stochastic duration of the present to keep the value functions simple.

As noted by Hennessy and Tserlukevich (2008), when risk-taking incurs costs, it would
not take place in the absence of agency conflicts between equity and debt. However, the
entrepreneurial firm is levered and in times of financial distress, it should aim to circumvent
a period of a long-lasting negative payout. Consequently, in distressed times, where the
cash flow is low and the overall payout might even be negative, it can be optimal to invest
in a higher volatility to either achieve a rapid recovery or face default. In this context, we
propose that the entrepreneur’s risk strategy operates using a threshold mechanism: the
firm selects the higher cash flow volatility oy whenever the cash flow is below the threshold

and a lower volatility o, whenever it exceeds this level.

Decision-making power is attributed to the entrepreneur’s current self and the entrepreneur
chooses a risk and default strategy. More precisely, the entrepreneur’s current self’s strategy
is a threshold strategy (Xp, Xg) with Xp < Xg, where Xp denotes the entrepreneur’s
bankruptcy threshold and Xy its risk-switch level below which the firm chooses the higher
cash flow volatility. Following Grenadier and Wang (2007), the entrepreneur’s current self’s
strategy must be a best response to its belief about its future selves strategy, in our case
(XE XI). Then, the present-biased entrepreneur’s equity value is given by the expected

discounted future payout

T(XB)/\T s T
E /0 e P(X,)ds + Lgerx,Be T F(X7)| (2.4)

where T' ~ exp(\) is independent of the firm’s cash flow. The dynamics of the cash flow
process in Equation (2.4) are given by Equation (2.1) with a low volatility o7, whenever
the firm’s cash flow is above the firm’s risk-switch level Xg. On the other side, for cash flow
levels below the firm’s risk-switch threshold X, the cash flow has an increased volatility o.

Moreover, the continuation value F' is given by the total expected value of future selves

13
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discounted cash flows with
T(XE) i
F(X) =Egxy | [ e IP(X,)ds (2.5)
t

under the future selves default strategy 7(X%). The future selves increase the firm’s volatil-
ity whenever the cash flow falls below the future selves risk-switch threshold XZ'. Therefore,
the cash flow dynamics in Equation (2.5) are given by a low volatility o7, whenever the
cash flow is above the future selves risk-switch level X% and a high volatility oy for cash

flow levels below X g .

In the following, we first consider the case of an entrepreneur with time-consistent prefer-
ences. This case is relevant both as a benchmark and for the subsequent calculation of the

present-biased entrepreneur’s optimal strategies.

2.2.2 The time-consistent benchmark case

The entrepreneur in the time-consistent case is not present-biased and his discount function
is a special case of (2.3) with A — 0 (or alternatively § = 1). The resulting deterministic

time-consistent discount function
D, (t,s) = e P57 (2.6)

is widely used in the literature. We denote the firm’s default threshold Xz and its risk-
switching level Xg with X5 < Xg. Let the effective after-tax coupon be denoted Cy =
(1 —0)C. Under time-consistent preferences, the firm’s equity value V(X; Xg, Xg), which
we abbreviate by V(X), by standard arguments, must satisfy the following differential
equation

1
5a§X2v” +uXV' = pV + (1 = 1pymgy9e) X — Cy = 0, (2.7)

where v = L denotes the lower volatility regime for X > Xg, while v = H denotes the
higher volatility regime for X < Xg. Now, any solution to the differential equation (2.7)

is of the following form

VLX) = di XV 4 dyp X220 + X Co for X > X
)= (X) =diL oL = > Xs 2.8)
VH(X) = dyg X0 + dyp Xtert 4 12098 — G0 for - X < X,
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with
2 \/ 2 5 2
Yy = 2 = ) >0 (2.9)
9j
and
(=)~ u = D+ 202
—(u— ) — _ % .
Yo = = —— L <o, (2.10)

9

j € {L,H}. The equity value has to satisfy the value matching condition at both the

default and risk-switch level, respectively given by
VH(Xp)=0 and VL(Xg)=VH(Xs). (2.11)

Further, the following smoothness condition must hold at the risk-switch level X = Xg:

OVL(Xs) OVH(Xs)
ox X

(2.12)

We emphasize that the smoothness condition in (2.12) is not an optimality condition;
it must be satisfied even for any arbitrary risk-switching threshold, as demonstrated by
Dixit (1993) and further discussed by Hennessy and Tserlukevich (2008). Additionally, the
fourth condition is, that the difference between levered and unlevered equity value must

be bounded if the cash flow X goes to infinity:

X
‘VL(X) — ——| is bounded for X — o0. (2.13)
p—

This last condition implies dy;, = 0. The three conditions from Equations (2.11) and (2.12)
provide the remaining coefficients and determine the firm’s equity value V(X; Xp, Xg)

uniquely and in closed form for any strategy set (Xp, Xg), as shown in Appendix 2.A.2.

How is the entrepreneur’s optimal strategy profile (Xp, Xg) characterised? As in Leland
(1998), we assume that the default condition is such that default occurs when the en-
trepreneur is no longer willing to raise additional capital to cover the firm’s losses. Given
any risk-switch point Xg, this derives a firm’s default threshold Xpz(Xg) as a solution to

the smooth-pasting condition

AV (X)
aX

= 0. (2.14)
X=Xp
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There is no closed-form for the optimal default threshold. However, we can calculate it

numerically. As argued by Leland (1998), the function

dV(X, XB(XS)aXS)
dXg

Zy(Xs) = (2.15)

X=Xg
measures the change in equity value that would result from a small change of the switch
point at X = Xg, recognizing that the firm’s implemented default threshold X g will change

with Xg. We request the necessary condition for a firm’s risk-switch point Xg to be that

Zy(Xsg) = 0. (2.16)

When increasing the volatility is costly and oy > o, our numerical studies suggest that
in the time-consistent case, there always exists a unique strategy pair (X%, X¥) consisting
of an optimal default and risk-switch level. In line with the predictions by Jensen and
Meckling (1976), we find that, due to to agency conflicts, when risk management can be
made at no cost and oy > o, the entrepreneur would always prefer the higher volatility

to shift value from debt to equity.

In the following two sections, we analyse the entrepreneur’s optimal strategy under present-

biased preferences and distinguish between the naive and the sophisticated entrepreneur.

2.3 The Naive Entrepreneur

Let us consider the case of a naive entrepreneur. The naive entrepreneur’s current strategy
is based on the false belief that his future selves act in the interest of his current self. As
Grenadier and Wang (2007) pointed out, the naive entrepreneur can be regarded as acting
as if he can commit his future selves to behave according to his current preferences. From
the entrepreneur’s current self’s perspective, all future payoffs are discounted by Be ?t. By
the structure of the present-biased discount function (2.3), naivety can alternatively be
interpreted as follows: The naive entrepreneur mistakenly believes that all his future selves
preferences are time-consistent and therefore assumes that his future selves will conduct
exactly that strategy, which is given by the optimal solution to the time-consistent case.
Hence, the naive entrepreneur incorrectly anticipates its total expected value of future

selves discounted cash flows to be given by SV under a future selves’ strategy profile

16



2.3 THE NAIVE ENTREPRENEUR

(XE XI) = (X¥& XI). Now, given this belief, the naive entrepreneur maximises his

equity value by choosing his current self’s default level X and risk-switch level Xg.

By standard arguments, the naive entrepreneur’s equity value N(X) must solve the differ-

ential equation

;ai)(?N” + puXN' — pN + (1 = Liomee) X — Cp+ AV — N] =0 (2.17)
where v = L denotes the lower volatility regime for X > Xg, while v = H denotes the
higher volatility regime for X < Xg. The final term in the differential equation assures
that the current equity value is replaced by the value of future cash flows, when the future
arrives at intensity A. We formally demonstrate the validity of the differential equation in
Appendix 2.A.1.

We are able to derive the firm’s present-biased value function in closed form: We choose a
representation

N(X) = (1 B)W(X) + BV (X), (2.18)

where W (X)) is some function, that we yet have to determine. For demonstrating purposes,
let us here assume X5 < Xp < Xg < X[I. Inserting (2.18) into (2.17), the general
derivations in Appendix 2.A.2 show that W (X) must solve

1
5o-zXZW” +uXW' = (p+ MW + (1 = L—mee) X — Cp+h =0, (2.19)
where as before, v = L denotes the lower volatility regime for X > Xg, while v = H
denotes the higher volatility regime for X < Xg, and h(X) is given by

25 (06X + 3(03 — o) XPV"(X)), for Xg<X < X[
) else.

h(X) = (2.20)

O

The general solution to the differential equation (2.19) is provided in Appendix 2.A.2. Fur-
ther, for any strategy (Xp, Xg), the usual value-matching and smoothness conditions deter-
mine W(X) and thereby the naive entrepreneur’s equity value N(X) uniquely. The naive
entrepreneur’s optimal strategy is obtained analogously to the time-consistent case. Given
his (naive) beliefs about its future selves implemented strategy, the naive entrepreneur’s
current self’s strategy is calculated by solving for the smooth-pasting conditions for both,

default and risk-switching level:
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ON(X)
09X

=0 (2.21)
X=Xp

and
dN(X; Xp(Xs), Xs)

In(Xs) = dX g

— 0. (2.22)

X=Xg

Similar to the preceding section, Zy(Xg) measures the change in equity value that would
result from a small change of the switch point at X = Xg, recognizing that the firm’s
implemented default threshold Xp will change with Xg. Solving (2.21) and (2.22) yields

a unique solution, the naive entrepreneur’s optimal strategy pair (X3, X&).

2.4 The Sophisticated Entrepreneur

The sophisticated entrepreneur correctly foresees that his future selves act according to
their own preferences. Following the work of Grenadier and Wang (2007), we interpret
the maximisation problem as an intra-personal game, where the entrepreneur’s current self
aims to find the best response risk and default strategy, given any strategies that its future
selves will implement. The sophisticated entrepreneur is aware that by the structure of the
time-inconsistent discount function from Equation (2.3), each future self faces the same
time-invariant maximisation problem. Thus, as Grenadier and Wang (2007) pointed out,
any intuitive equilibrium to the intra-personal game is moreover a fixed point in strategies.
Therefore, we aim to find a set of strategies (X3, X§) with the following property: Given
all future selves default at a cash flow level X5 = X% and increase the volatility at cash

flow levels below XE = X§, it is the current self’s best response to do so, too.

However, to determine a fixed point and equilibrium of the intra-personal game, we need
to derive the entrepreneur’s equity value given that present and future strategies might
deviate from each other. Similar to the previous section, the sophisticated entrepreneur’s

equity value S(X) must solve a differential equation
1
503}(25” +uXS —pS+ (1 —1p_mee)X — Co+ ABF - 5] =0 (2.23)

with v = L denoting the lower volatility regime for X > Xg, while v = H denotes the
higher volatility regime for X < Xg. As before, the final term of the differential equation

assures that the current firm value S is replaced by the value of future cash flows F', when
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the future arrives at intensity A. The latter value is given by Equation (2.5) considering
a future selves’ strategy profile (X%, XE). The validity of the differential equation is
shown in Appendix 2.A.1. Analogously to Section 2.3, a general solution to the differential
equation (2.23) is calculated in Appendix 2.A.2 considering smoothness and value matching

conditions.

Furthermore, if the entrepreneur’s current self’s strategy is a best response to the en-
trepreneur’s future selves’ strategy with Xp = X% and Xg = X&' then S(X) is an equi-
librium equity value function of the sophisticated entrepreneur. How is the sophisticated

entrepreneur’s best response characterised?

As in Section 2.3, given any future selves’ strategy profile (X5, X¥), the current self’s
optimal strategy (Xpg, Xg) is defined by solving for the smooth-pasting conditions for both,

default and risk-switching level:

9S(X; Xp, XE Xg, XE) _ 0 (2.24)
aX X=Xp
and Ja F
Z5(Xs) = dS(X;XB()ZS))é X, Xs, Xg) _o, (2.25)
S X=Xg

where Zg(Xg) measures the change in equity value that would result from a small change of
the switch point at X = Xg, recognizing that the entrepreneur’s current self’s implemented
default threshold Xp will change with Xg. Moreover, we aim to determine a fixed-point
strategy (X3, X§) satisfying (2.24) and (2.25). Let us therefore define b(Xg) as the (unique)

solution to
8S(X;XB,X§,XS,X§)

0X

=0. (2.26)
X=Xp=XE, Xg=XF
Assuming a risk-switch threshold Xg, b(Xg) indicates the current self’s default threshold
that maximises value on the condition that future selves replicate the current self’s strategy.
Note that solving Equation (2.26) is necessary for any default threshold to be a fixed-point
candidate. Thus, any fixed-point equilibrium candidate (Xp, Xg) necessarily needs to
satisfy
b(Xs) = Xp. (2.27)

More, given any fixed future selves risk-strategy X&' we can define I(Xg, XL) as the unique
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solution to

8S(X; Xp,b(XE), Xg, XE)
X

= 0. (2.28)
X=Xp

Then, I(Xg, XZ) is the entrepreneur’s current selves optimal default threshold under a
current self’s risk strategy Xg and a future selves strategy (b(XZ), X§). Now, a fixed-point
equilibrium (X3, X&) necessarily needs to satisfy the Equation (2.27) and Z*(Xg) = 0 with

X5

Z*(Xg) = (2.29)

X=Xg=XF

Z* measures the change in equity value that would result from a small change of the
current self’s risk-switch point while additionally containing the necessary conditions for
the solution to be a fixed point. Equation (2.29) ensures that the risk-switch level is
chosen optimally. Solving (2.27) and (2.29) yields a unique solution, the sophisticated

entrepreneur’s optimal strategy pair (X3, Xg).

2.5 Strategies and Capital Structure

In the following, we present a numerical analysis of the previously derived results. Sec-
tion 2.5.1 discusses the impact of the degree of the entrepreneur’s present bias on its optimal
strategies. Section 2.5.2 discusses how the degree of the entrepreneur’s present bias affects
the market value of debt. Surprisingly, we show that the value of debt can actually increase
in the degree of the entrepreneur’s bias. In Section 2.5.3, we examine present-biased en-
trepreneurs endogenous coupon choice, assuming they interact with unbiased debt-holders.

Section 2.5.4 considers the comparative statics of our model implications.

2.5.1 Optimal strategies

The effect of present-biased preferences on the entrepreneur’s optimal risk and default
strategy depends on both the entrepreneur’s degree of its bias and on the fact whether the
entrepreneur is naive or sophisticated in his expectation about his future time-inconsistent

behaviour.

For our subsequent analysis, in line with Leland (1998), we choose the parametrisation
p=0.05 4 =0.01, 0, =02, oy = 0.3, C =125 and a tax rate § = 0.2. The cost rate
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Figure 2.1: Present-biased entrepreneur’s optimal strategies. This figure analyses the naive
(dashed) and sophisticated (solid) entrepreneur’s optimal strategies for different degrees 5 of
the entrepreneur’s present bias. Panel 2.1a shows the optimal risk-switch (thick light grey)
and default threshold (black). Panel 2.1b contrasts the situation in which the entrepreneur
has access to risk management (black) with the situation in which the entrepreneur does not
(thin dark grey) and where volatility is constantly given by or,. The thresholds are expressed
relative to the coupon. Panel 2.1c plots the ratio of risk-switch threshold to the default thresh-
old for the naive and sophisticated entrepreneur.

¢ associated with the excess risk, given by € = 0% — 02 is set to ¢ = 2. This implies
that the increase in cash flow volatility from oy to o incurs flow costs equivalent to
¢e = 0.1 times the cash flow. Further, we set A = 1. Now, the degree of the present-
biased preferences is characterised by the scalar discount factor § € [0,1]. Figure 2.1
examines the optimal strategies for both the naive (dashed) and sophisticated (solid)
entrepreneur across different degrees of present bias . The thresholds are expressed in
relation to the coupon, which allows us to generalise the findings to any level of leverage
through a scaling argument. Panel 2.1a illustrates the optimal default and risk-switch
thresholds. Throughout our analysis, we observe that both the sophisticated and naive
entrepreneur’s default threshold is increasing in the degree of its present bias. As a smaller
[ determines a stronger present bias, the default threshold X increases with the strength
of the entrepreneur’s bias. This result should not be surprising. Enduring in financially
distressed periods comes with immediate costs, while the potential benefit of recovering
firm value promises positive payouts in the future. As future payouts are weighted less
with a stronger present bias, the default threshold increases in the strength of the bias.
On the other side, we observe in Panel 2.1a that the risk-switch level is first decreasing
and then increasing in the degree of present bias, for both types. However, Panel 2.1c

shows that the risk-switch level relative to the default level is decreasing in the strength
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of the bias. Therefore, a stronger present bias leads to delayed (relative) risk-taking. This
result seems intuitive, since increasing the volatility comes with immediate costs, while
the benefit of greater risk is postponed. Note, that the benefit of increasing the firm’s
cash flow volatility is to circumvent long-lasting negative payouts by accelerating either
the firm’s recovery or bankruptcy. Panel 2.1b compares the firm’s optimal default strategy
when the firm can switch the cash flow volatility between o, and oy to a case where the
firm does not have access to risk management and volatility is set to o;. We observe
that access to risk management results in a lower default threshold for both the naive and
sophisticated entrepreneur at any degree of present-bias. This effect can be attributed to

the value created by access to risk management, which leads to a lower optimal bankruptcy
threshold.

In addition, the optimal strategies for the time-consistent entrepreneur, who does not have
a present bias, are given by the limiting case of 5 converging to 1. The time-consistent
entrepreneur defaults at the lowest cash flow level while increasing risk at the highest cash

flow level, compared to entrepreneurs with present-biased preferences.

Aside from analysing the effect of the degree of the present bias on the entrepreneur’s
optimal strategies, we can examine the difference in the strategies resulting from naivety
or sophistication. Recall that the naive entrepreneur falsely believes that he can commit his
future selves to behave in its current self’s best interest and thus assumes its future selves
implement the optimal strategy of an entrepreneur that is time-consistent and unbiased.
The sophisticated entrepreneur, on the other side, is aware that its present bias will persist
and that his future self will choose the same strategy as its current self. We observe in
Panel 2.1a and 2.1b that the naive entrepreneur defaults at a lower cash flow value than the
sophisticated entrepreneur for any given degree of present bias. Due to the false belief that
his future selves are going to behave in its current self’s best interest, the naive entrepreneur
is willing to endure in financially distressed periods, where a sophisticated entrepreneur
with the same present bias would already have defaulted. However, in contrast to its
beliefs, the naive entrepreneur’s future selves will default at the same cash flow level as its
current self, since the present biased and naivety will persist. Therefore, due to its naivety
and given its present biased preferences, the naive entrepreneur is incapable to maximise
its true equity value near the default region. Moreover, we generally observe that the naive
entrepreneur increases volatility at a lower level than the sophisticated entrepreneur. This
difference is probably driven by the present-biased entrepreneur’s preference to implement

a riskier strategy in the future than in the present, as increasing the volatility comes with
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immediate costs and only potential future benefits. While the naive entrepreneur falsely
believes that his future selves are going to increase risk at a higher cash flow level than its
current self, the sophisticated entrepreneur is aware that its current risk strategy will persist
in the future. Therefore, when choosing its risk strategy, the sophisticated entrepreneur

balances its preference for higher risk in the future and lower risk in the present.

2.5.2 The value of debt

So far, our analysis has focused predominantly on the entrepreneurial perspective. How-
ever, the preceding deductions hold significant relevance for debt-holders, given that the
entrepreneur’s strategic decisions directly determine the value of debt. In contrast to Tian
(2016), who does not consider the interaction between present-biased and unbiased agents,
we assume that debt is issued by an agent without a present bias, for example a bank.
From the debt-holders perspective, the value of debt is given by the future discounted

coupon repayments and the firm’s recovery value

D(Xy; 0) = Ex, V " o +aXB_rr(x) (2.30)
0 r—

under the firm’s equilibrium strategy (Xpg, Xg) with » > p being the risk-free rate and «
being the recovery rate. In Figure 2.2, the value of debt is displayed for different degrees of
an entrepreneur’s present bias. We utilise the baseline parametrisation from Section 2.5.1,
set r = p = 0.05 and opt for a low recovery rate of & = 0.1. We choose a low recovery rate
motivated by our assumption that the firm’s cash flow is non-tradable and the firm’s value
primarily stems from the personal skills and expertise of the entrepreneur. Figure 2.2
depicts the value of debt for the cases of a naive (dashed) and a sophisticated (solid)
entrepreneur. The value of debt is presented in relation to the coupon, allowing the findings
to be generalized to any level of leverage. Moreover, we compare the situation where
the entrepreneur can switch between volatility levels o, < oy to a situation where the
entrepreneur does not have access to risk management and its volatility is constantly given
by or. Let us first analyse the case where the entrepreneur can switch between volatility

levels.

Here, we obtain surprising results. Contrary to the common intuition that the value of debt
decreases with the degree of the entrepreneur’s present bias, we observe that debt-holders

can actually benefit from an entrepreneur’s present bias, when the entrepreneur has access
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Figure 2.2: The effect of present bias on debt value. This figure illustrates the value of debt from
the perspective of a time-consistent debt-holder for varying degrees B of the entrepreneur’s
present bias at different solvency levels. The panels present scenarios where the cash flow
is below, equal to, or above the nominal coupon. The plots contrast the situation in which
the entrepreneur can switch between volatility levels (black) with the situation where the
entrepreneur does not have access to risk management (thin grey), with volatility maintained
at the constant level o, = 0.2. The value of debt is is analysed for the naive (dashed) and
sophisticated (solid) entrepreneur and is expressed relative to the coupon. The recovery rate
is set to o = 0.1.

to risk management. From the preceding analysis, we have learned that the entrepreneur’s
default level increases in the degree of present bias, which has a detrimental effect on
the value of debt. Conversely, relative to default, the level below which the entrepreneur
increases the firm’s cash flow volatility decreases with the strength of the bias, resulting in
a positive effect on the value of debt. As we observe in Figure 2.2, the value of debt can

thereby increase in the degree of the entrepreneur’s present bias.

In contrast, the value of debt monotonically decreases in the degree of the entrepreneur’s
present bias, when the entrepreneur does not have access to risk management and the
volatility is constantly given by the lower level 0. Conventional wisdom states that when
a firm has the option to increase its cash flow volatility, this will have a detrimental effect
on the value of debt. For low to medium degrees of present bias, this result holds, while for
higher degrees of present bias, we observe that firms with the option to increase their cash
flow volatility actually exhibit a higher value of debt compared to firms who are required

to stick to the lower volatility o,.

At strong levels of the entrepreneur’s present bias, where (8 is close to zero, we observe

a strong negative effect on the value of debt. Moreover, we discern from the figure that
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the value of debt of a naive entrepreneur’s firm strictly dominates the value of debt of a
sophisticated entrepreneur’s firm for any given degree of present bias. This stems from the

fact that the naive entrepreneur increases volatility and defaults at a lower cash flow value.

2.5.3 Endogenous coupon choice

So far, we have analysed the effect of entrepreneurial present-biased preferences on a levered
firm’s strategies relative to the coupon level. While the previous analysis is applicable to
arbitrary leverage decisions, in practical terms, the choice of leverage itself significantly
impacts the firm’s creditworthiness. Therefore, in this section, we extend our analysis to
investigate the effect of endogenous coupon choice on the entrepreneur’s strategies, the

value of debt, and credit spreads.

The present-biased entrepreneur interacts with unbiased debt-holders and initially chooses
an optimal coupon C. To ensure the tractability of the interaction between debt-holders
and the entrepreneur, we assume that debt-holders have perfect information about the
entrepreneur and his preferences. We focus on the case that debt-holders wish to rule
out the issuance of “junk“ bonds, where the entrepreneurial firm’s optimal strategy is to
increase its cash flow volatility immediately after debt issuance. Therefore, we limit the
set of eligible coupons by an upper boundary C*. The upper boundary ensures that the
entrepreneur’s initial distance to the high volatility state is at least Xo/Xg(C) > ¢ > 1
for any coupon C' < C*. In the extended analysis detailed in Appendix 2.B, we relax
the leverage constraint, allowing for the issuance of such riskier bonds. Now, the naive
entrepreneur selects its coupon C' by maximising its naive perception of the total value of
the firm

max (D(Xo; C) + N(Xo;C)), (2.31)

whereas the sophisticated entrepreneur chooses the coupon that maximises the actual total
value of the firm based on its preferences:

max (D(Xo; C) + S(Xo; C)) - (2.32)

From the entrepreneur’s perspective, the total value of the firm is given by the sum of the
debt value and the naive or sophisticated equity value that results after debt is in place.
The debt value is not subject to additional discounting, assuming that this value is paid out

to the firm immediately after issuance. Figure 2.3 illustrates the entrepreneur’s endogenous
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Figure 2.3: Endogenous coupon choice. This figure illustrates the effect of endogenous coupon choice
for the naive (dashed) and sophisticated (solid) entrepreneur for different degrees § of the
entrepreneur’s present bias. The panels contrast the situation in which the entrepreneur
has access to risk management (black) with the situation in which the entrepreneur does
not (thindark grey) and where volatility is constantly given by or. Panel 2.3a illustrates
the entrepreneur’s optimal coupon choice, while Panel 2.3c displays the resulting value of
debt. Panel 2.8b represent the optimal default thresholds (black) and risk-switch thresholds
(thick light grey) for the situation with risk management and compares them to the default
thresholds (thin dark grey) for the situation with constant volatility. The initial cash flow is
set to Xo = 100.

coupon choice and its effects on strategies and the value of debt. The analysis is based on
an initial cash flow of Xy = 100 and employs the baseline parameters from Section 2.5.1
with a recovery rate a = 0.1, r = 0.05 and ¢ = 1.05. The case of a naive (dashed) and
sophisticated (solid) entrepreneur is depicted for varying degrees 3 of the entrepreneur’s
present bias. The panels compare the scenarios where the entrepreneur has access to risk
management with those in which the entrepreneur does not, with the latter represented
by the thinner grey lines with volatility constantly given by o,. Panel 2.3a displays the
entrepreneur’s endogenous coupon choice. We generally observe that the chosen coupon
is hump-shaped. At strong degrees of the entrepreneur’s present bias, where 3 is close
to zero, the coupon is decreasing in the degree of the entrepreneur’s bias. On the other
side, at weak to medium degrees of the entrepreneur’s present bias, the optimal coupon
is increasing in the degree of the bias. The latter observation is driven by the notion
that the desire for debt financing increases with the strength of the entrepreneur’s present
bias. While the debt is issued immediately, repayment occurs over time, and with a higher
degree of present bias, the entrepreneur perceives coupon payments as less significant. On
the other side, from the preceding analysis, it is evident that where 3 is close to zero, the

value of debt experiences a substantial decline in the degree of the entrepreneur’s present
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bias. Hence, entrepreneurs exhibiting a strong bias face unfavourable financing conditions,
leading them to opt for lower coupon. Recall that a naive entrepreneur exhibits a higher
value of debt than a sophisticated entrepreneur, both with and without access to risk
management, for any given degree of time inconsistency. Therefore, when debt is accurately
evaluated by the debt holders, the naive entrepreneur faces more favourable financing
conditions and opts for higher coupon than the sophisticated entrepreneur. Moreover, we
observe that, at low to medium degrees of present bias, entrepreneurs without access to
risk management choose a higher coupon rate than those who can increase their cash flow
volatility. However, at higher degrees of present bias, this reverses, which aligns with our
previous analysis regarding the effect of present bias on debt value and reflects the debt
valuation. Panel 2.3b provides the optimal strategies that result from the endogenous
coupon choice. The black lines represent the entrepreneur’s optimal default threshold in
the scenario when the entrepreneur can increase cash flow volatility from o, = 0.2 to
oy = 0.3. The thicker grey lines indicates the optimal threshold below which the firm
opts to increase its volatility. The thinner grey lines depict the optimal default threshold
when the entrepreneur’s volatility is held constant at o, = 0.2. We have observed that,
relative to the coupon, the naive entrepreneur tends to default later and increase volatility
later than the sophisticated entrepreneur. However, since the naive entrepreneur chooses
a higher coupon, the resulting effective strategies of both types of entrepreneurs with
endogenous coupon choice almost align. We observe that access to risk management results
in a lower default threshold and that the default threshold increases in the degree of the
entrepreneur’s present bias. We generally observed that the risk-switch threshold relative
to the default level decreases with the strength of the present bias. However, in absolute
terms, entrepreneurs with a medium to high degree of present bias choose the highest
coupon, causing the risk-switch threshold to take on a hump-shaped profile. Panel 2.3c

displays the markets valuation of debt after the firm’s endogenous coupon choice.

Figure 2.4 analyses the optimal leverage and the resulting credit spreads for naive (dashed)
and sophisticated (solid) entrepreneurs in dependence on the strength /5 of their present
bias. The plots in Panel 2.4a depict the optimal leverage ratio. The leverage ratio is defined
as the debt value divided by the total asset value, where the latter is calculated as X /(r—pu).
In accordance with our preceding analysis about endogenous coupon choice, we observe that
the optimal leverage is hump-shaped. At strong levels of the entrepreneurial bias, where 3
is close to zero, the optimal leverage ratio is decreasing in the degree of the entrepreneur’s
bias. At weaker levels of the entrepreneur’s present bias, the optimal leverage ratio is

increasing in the degree of the entrepreneur’s present bias. Recall that, with and without
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Figure 2.4: Leverage and credit spreads. This figure illustrates the impact of endogenous coupon
choice on leverage and credit spreads for naive (dashed) and sophisticated (solid) en-
trepreneurs across different degrees B of present bias. It contrasts scenarios with (black)
and without (thin grey) access to risk management. Panel 2.4a shows the entrepreneur’s
optimal leverage ratio, while Panel 2.4b presents the corresponding credit spreads in basis
points.

access to risk management, the naive entrepreneur exhibits a higher value of debt than the
sophisticated entrepreneur for any degree of time inconsistency. Therefore, when debt is
correctly evaluated by debt holders, the naive entrepreneur benefits from more favourable
financing conditions and opts for higher leverage. Panel 2.4b displays the respective credit
spread in basis points for both the naive and the sophisticated entrepreneur, given by the
coupon-to-debt ratio minus the risk-free rate r. Although naivety or sophistication, along
with the ability to increase cash flow volatility, significantly influences the choice of leverage
at any given degree of present bias /3, the credit spreads remain relatively similar. This is
because the leverage ratio directly reflects the market’s valuation of debt. On the other
side, credit spreads are more dependent on the entrepreneur’s degree of present bias, as
they indicate the maximal interest rate that entrepreneurs are willing to pay to take on an
additional dollar of debt. We observe that the spread generally increases with the degree
of present bias for both naive and sophisticated entrepreneurs, leading to the conclusion
that the desire for debt financing increases with the strength of the entrepreneur’s present

bias.
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2.5.4 Comparative statics

In the following, we explore how the results are influenced by changes in the economic
environment. First, we consider the cash flow process and investigate how an increase in
the firm’s costs to elevate the cash flow volatility influences the entrepreneur’s optimal risk
and default strategy. Afterwards, we analyse how a decrease in the firm’s bankruptcy cost
rate impacts the value of debt, the firm’s optimal leverage and the resulting credit spread.
We extend the sensitivity analysis in Appendix 2.B. In the subsequent analysis, we use the
baseline parametrisation given by p = 0.01, o = 0.2, oy = 0.3, p = 0.05, r = 0.05, A =1,
0 = 0.2, ¢ = 1.05, a cost rate ¢ = 2, such that the increase in volatility incurs costs of

¢e = 0.1 of the cash flow and a recovery rate of a = 0.1.

2.5.4.1 Costs of volatility

The entrepreneur’s levered equity value is a convex function of the firm’s cash flow level.
Consequently, if the firm could increase its cash flow volatility without incurring additional
costs, choosing the higher volatility would increase the entrepreneur’s equity value. Hence,
it is reasonable to consider the firm’s lower volatility level o, as the highest attainable
volatility that the firm can reach without incurring additional expenses. Recall our as-
sumption that the firm has the capacity to elevate its cash flow volatility to a higher level
oy > op by paying flow costs of ¢e times the current cash flow. The firm increases its
cash flow volatility to oy whenever the cash flow falls below the implemented risk-switch

threshold and operates at the lower volatility o, when the cash flow is above the risk-switch
threshold.

In Figure 2.5, we study the sensitivity of the entrepreneur’s optimal strategies regarding
an increase in the cost rate ¢ from ¢ = 2 to ¢ = 4. This implies that the costs associated
with an increase in volatility increase from ¢e = 0.1 to ¢e = 0.2 times the cash flow. The
dashed-dotted lines in Figure 2.5 depict the base case and the solid lines present the case
with increased costs of elevating the firm’s cash flow volatility. The thinner dark grey lines
present the default threshold for the scenario where the entrepreneur does not have access
to risk management and the volatility is maintained at the constant level o = 0.2. We
observe that the entrepreneur increases its firm’s cash flow volatility at a lower cash flow
level and thereby later if the associated costs of elevating the volatility increase. Further,

when costs of elevating the volatility increase, the firm defaults at a slightly higher cash flow
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Figure 2.5: Strategy sensitivity to costs of increasing volatility. The plots illustrate how the en-
trepreneur’s optimal strategies respond to an increase in the firm’s cost rate ¢ to elevate the
cash flow volatility from oy, to the higher level oy for different degrees 8 of present bias. The
dashed-dotted lines represent the base case, where increasing the volatility costs ¢e = 0.1
times the cash flow, while the solid lines show costs of ¢e = 0.2 times the cash flow. Pan-
els 2.5a and 2.5¢ display the risk-switch (thick light grey) and default (black) thresholds for
both the sophisticated and naive entrepreneur and compares them to the default thresholds
(thindark grey) of an entrepreneur without access to risk management and constant volatil-
ity or,. Panels 2.5b and 2.5d plot the ratio of the risk-switch to the default threshold for the
sophisticated and naive entrepreneur, respectively.

level. As a result, the risk-switch level relative to the default level decreases. The described
results hold for both the naive and sophisticated entrepreneur with similar magnitude at

all degrees of the entrepreneur’s present bias.

2.5.4.2 Recovery rate

In the event of the firm’s bankruptcy, the recovery rate represents the fraction of the firm’s
asset value that debt-holders can recover and which is not lost due to the costs associated
with bankruptcy. After an establishment of the debt contract, the firm’s future cash flows
remain unaffected by the recovery rate. Consequently, the recovery rate does only implicitly
exert an influence on the optimal risk and default strategy through the firm’s leverage
choice. However, it does play a pivotal role in shaping debt-holders’ assessments of debt
and, in turn, affects the firm’s optimal capital structure decision. In line with Grenadier
and Wang (2007), we have assumed that the firm’s cash flow is non-tradable and the firm’s
value primarily stems from the personal skills and expertise of the entrepreneur. Hence,
in our base parametrisation, we opted for a low recovery rate of a = 0.1. In Figure 2.6,

we analyse the sensitivity of the value of debt for to an increase in the firm’s recovery rate
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Figure 2.6: Debt value sensitivity to the recovery rate. This figure illustrates the sensitivity of
debt value to an increase in the firm’s recovery rate «, contrasting the scenario where the
entrepreneur can switch between volatility levels (black) with the situation where the en-
trepreneur does not have access to risk management (thin grey) with constant volatility o, .
Panel 2.6b and 2.6a present a scenario where the cash flow is below the nominal coupon,
whereas Panels 2.6c and 2.6d depict the scenario where the cash flow exceeds the nominal
coupon. The dashed-dotted lines provide the base case with o = 0.1, while the solid lines
depict the case with o = 0.2.

from a = 0.1 to a = 0.2. We display the value of debt relative to the coupon level for both
the naive and sophisticated entrepreneur at varying degrees of the entrepreneur’s present
bias. The scenario where the entrepreneur has access to risk management and can switch
between the low and high volatility is contrasted with the scenario where the firm’s cash
flow volatility is held at the lower level. The dashed-dotted lines represent the baseline
case with a recovery rate of a = 0.1, while the solid lines depict the case with an increased
recovery rate of & = 0.2. Additionally, we analyse the value of debt for two scenarios,
when the cash flow is below the nominal coupon with X/C = 0.8 and when the cash
flow is above the nominal coupon with X/C = 1.2. An increased recovery rate directly
increases debt-holder’s default claim. Consequently, we observe that a higher recovery rate
uniformly raises the value of debt relative to the coupon level, regardless of the degree of
the entrepreneur’s present bias. Figure 2.7 analyses the sensitivity of the entrepreneur’s
optimal capital structure choice to an increase of the firm’s recovery rate from a = 0.1 to
a = 0.2. Once again, the dashed-dotted lines in Figure 2.7 show the base case, and the solid
lines present the scenario with an increased recovery rate. We compare the scenario where
the entrepreneur can switch between volatility with the scenario where the entrepreneur
does not have access to risk management and the volatility is held constant at ;. We

observe that, across all degrees of the entrepreneur’s present bias 3, the optimal leverage
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Figure 2.7: Capital structure sensitivity to the recovery rate. This figure shows the sensitiv-
ity of the entrepreneur’s chosen leverage and resulting credit spread to an increase in the
firm’s recovery rate a. The dashed-dotted lines provide the base case with o = 0.1 and the
solid lines show the case with a = 0.2. The black lines represent the scenario where the
entrepreneur can switch between volatility levels, while the thin grey lines indicate the case
where the entrepreneur does not have access to risk management and the volatility is held
constant at 0. Panels 2.7a and 2.7c display the optimal leverage of the sophisticated and
naive entrepreneur for different degrees B of the entrepreneur’s present bias. Additionally,
Panel 2.7b and Panel 2.7d respectively plot the resulting credit spreads for the sophisticated
and naive entrepreneur.

for both the sophisticated and the naive entrepreneur rises with an increased recovery
rate. Interestingly, the resulting credit spread remains almost unaffected by the increased
recovery rate. The entrepreneur benefits from an increased recovery rate as the value of
debt rises, while the maximal interest rate that the entrepreneur is willing to pay to take

on an additional dollar of debt remains almost unchanged.

2.6 Conclusion

This paper expands the continuous-time credit risk framework to incorporate time-inconsistent
preferences, along with optimal volatility and default choice. In particular, we propose
a model that incorporates entrepreneurial time-inconsistent preferences. In our model, a
present-biased entrepreneur maximises its perception of equity value by choosing the firm’s
volatility and default strategy. We find that the entrepreneur has an incentive to incur costs
to increase the firm’s cash flow volatility in financially distressed periods. The impact of
the present bias on the entrepreneur’s optimal strategies is contingent upon factors such as

whether the entrepreneur is naive or sophisticated in recognizing its future time-inconsistent
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behaviour. We generally observe that the entrepreneur’s default threshold increases in the
degree of its present bias. However, relative to the default threshold, a stronger present
bias incentivises the entrepreneur to prefer a lower cash flow volatility. We analyse the
interaction of a present-biased entrepreneur and unbiased, time-consistent debt-holders.
Our analysis reveals a complex dynamic: Surprisingly, a higher degree of entrepreneurial
present bias can actually increase debt value at similar leverage levels, suggesting that an
unbiased debt-holder might benefit from an entrepreneur’s time-inconsistent preferences.
On the other hand, we find that a higher degree of present bias drives entrepreneurs to seek
higher leverage. This increased leverage, induced by the present bias, raises the probability

of default, resulting in higher credit spreads.

We have assumed debt-holders have perfect information about the entrepreneur during
the process of debt issuance. In practice, debt-holders might not be able to distinguish
the entrepreneur’s types. Therefore, an extension of the model that includes information
asymmetry about the entrepreneur’s personal characteristics might be an interesting task

for future research.
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2.A Proof of Main Results

2.A.1 Differential equation

In the following we show the validity of the differential equations from Equations (2.17)
and (2.23). Let the equity value of the present-biased entrepreneur be as defined in Equa-
tion (2.4), referred to as N in the section discussing the naive entrepreneur and S in the

section discussing the sophisticated entrepreneur, be denoted by E. It is given by
T(XB)/\T T
B(X) = Ey { / e P(X)dE + 1 xgyorye T BF (X)), (2.33)

where F' is the continuation value function from Equation (2.5), T ~ exp()) is independent

of the firm’s cash flow and
PX)=X—-Cy— Lix<xsy0eX. (2.34)

It holds that E(X) = H(X) + G(X) with

T(XB)

H(X) = Ex { /0 Tt e"’tP(Xt)dt} - EX[ /0 e‘(p“)tP(Xt)dt] (2.35)

and
T TXE)
G(X) = Ex [1{T(XB)>T}6 p 6F(XT)} :IEX{ /0 A= BF(Xt)dt]. (2.36)

Let v = L denote the lower volatility regime for for X > Xg and v = H the higher
volatility regime for X < Xg. By standard arguments in option pricing H(X) satisfies

1
§O'SX2H” +uXH —(p+NH+P=0 (2.37)
and G(X) satisfies
1
§J§X2G” +uXG = (p+ NG+ (\3)F = 0. (2.38)

Since E(X) = H(X) + G(X) this implies

1
5aﬁXQE” +uXE —pE+ P+ \BF—E)=0. (2.39)
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2.A.2 Closed-form solutions

In this part, we provide closed-form solutions for both, the equity value for the time-

consistent entrepreneur and the equity value for a present-biased entrepreneur.
The time-consistent entrepreneur’s equity value:

The time-consistent entrepreneur’s equity value V' (X) is characterised in Section 2.2.2.
The firm’s equity value V(X) must be a solution to the differential equation (2.7) and
Equation (2.8) provides the general solution. The value matching condition for the default

level (2.11) is:
(1 - ¢€)XB . @

pP—H P

The value matching and smoothness conditions at the risk-switching point X = Xg from

leijng + dQHX%QH + = 0. (240)

equation (2.12) are given by

PeXs

lenglH + d2HXg2H = dQLXgQL + (241)
p—H
and s
_ _ _ €
gy g XET + dopyon XET = dopyar XE T + o (2.42)
Under the condition that the inverse matrix exists, solving for d determines the coefficients
uniquely:
—1
Y1H YoH —(1-¢9)Xp | Co
_ Y1H Y2H _ v¥arL €Xs
Y1H— Y2H — _ YarL— €
dar, Y1aXg Yo Xg Yor Xg pi

The present-biased entrepreneur’s equity value:

In the paper, the present-biased entrepreneur’s equity value is denoted with N or S,
depending on whether the naive or sophisticated entrepreneur is currently being consid-
ered. As before, we refer to the general present-biased equity value by FE in this sec-
tion, as the present-biased entrepreneur’s type solely determines his expectation of his

future behaviour. The goal of this section is to provide a closed form solution for the
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entrepreneur’s equity value, given a strategy (Xp, Xg) of his current self and a persis-
tent strategy (X5, XL) of his future selves. Let us here focus on the case Xj; < Xp <
min{Xg, X{'}. In the following, we denote min{ Xg, X£} = Xs A XL and max{Xs, X£'} =
Xg Vv XE. Note, that closed-form solutions for the alternative cases are obtained analo-
gously. It is left to the interested reader to replicate those value functions in closed-form. In
general, the present-biased entrepreneur’s equity value E(X) must satisfy the differential

equation
1
5(;3)<2’157” +uXE — pE+ (1= 1pomee)X — Cyp+ A[BF — E] = 0. (2.44)

where v = L denotes the lower volatility regime for X > Xg, while v = H denotes the
higher volatility regime for X < Xg and F' is the continuation value from Equation (2.5)
under the future selves strategy (X%, XZ). Recall that the continuation value F equals
the value function of the time-consistent entrepreneur, assuming the time-consistent en-
trepreneur implements the strategy (X5, XZ). Therefore, for any strategy, a closed-form

for F' is derived by the calculations in Appendix 2.A.2. We use the representation
E(X) =(1-p)W(X)+SF(X), (2.45)
This is equivalent to W (X) satisfying
;aﬁ)@w” + uXW = (p+ MW + (1 = Lyymyge) X — Cy+ h =0, (2.46)
where h is given by

25 (06X + 5(07 — o) X2F" (X)) for Xg < X < X[

1-8 2
WX) =2 (¢eX + (03 — o3)X2F"(X))  for XE <X < X (2.47)
0 else.

Now, it holds that for Xg < X < XE the term X?F”(X) is given by
X?F"(X) = yig (y1n — 1)dig XY + yor (yorur — 1)dag X1, (2.48)
while for X% < X < Xy it is given by

X*F"(X) = yor(yar, — 1)dar X 22 (2.49)
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Let Xg:= Xg A Xg and Xg 1= XgV Xg. Then, by Lemma 1, the general solution of the
differential equation (2.46) for W(X) is then given by

W3 (X) = fraX™1F + fo3 X720 + S — p%/\ for X > Xg

W(X) — WQ(X) — fl,?leM + f2$2XI2M + (17151:)\}1};)6))( — % —+ k(X) for X S [KS)YS) (250)

Wi(X) = fLiX@ 4 fo X020 4 (;;fi)f - % for X < Xg,

where for j € {1,2} it holds that z,;, and z;y is defined analogous to y;, and y;m,
respectively, when replacing p by p + A in Equations (2.9) and (2.10). Further, in the
previous equation let M = L and

B ( X 1 9 5 ( XY XY2H ))
E(X) = Z(o2 — 0 2 ), 2.51
0 1-5 ¢6p+A—u+2(JL o) P ST T (251)

for the case Xg < X < X[ In the case X§ < X < Xglet M = H and

_ /8 X 1 X Y21
k(X)__l—ﬂ <¢€p+>\_u+2(0%—0?{) (OQNP‘F)\—,MM>> . (2.52)

In Equations (2.51) and (2.52) it holds that for j € {1,2} and M € {L,H} : ajnm =
yinm (Yjm — 1)djp and [y, is the notation for the transformed drift from Lemma 1. Next,
the value matching and smoothness conditions determine the coefficients uniquely. W (X)

must satisfy the value matching condition at the default level Xp:

Wi(Xg) =~ F(Xp). (2.53)

1-p

Moreover, the following smoothness and value-matching conditions must be satisfied at
X = XS:

IWi(Xs) _ OWs(X)
ox 09X

Finally, smoothness and value-matching conditions are further required at X = X:

Wi(Xg) = Wa(Xs) and . (2.54)

OW>(Xs) _ OW3(Xs)

WQ(X5> = W3(Xs) and 8X aX

. (2.55)

In the time-consistent case, the final condition was that the absolute difference between
unlevered and levered equity value is bounded for cash flow values X — oo. This condition

still holds. Under present-biased preferences, the unlevered equity value is given by

EX[/OOODOm,t)Xtdt} — (1—5)p+f_#+5p)_<u. (2.56)
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By the structure of F(X) from (2.45) this is equivalent to:

X

Wy(X)— — =
Wa(X)

| is bounded for X — oc. (2.57)
This implies f1 3 = 0. Let us take a closer look at the conditions (2.53)-(2.54). The value
matching condition for the default level (2.53) translates to

1 —¢e) X C
fl,nglH—i_fQ’ngQH + ( ¢€) B _ 9 (258)

p+A—u p+A

5 (].—gbé)XB Cg

— P g X o g, X A2 T PYAB 20
T N p

(2.59)

From here on define ¢ = 0 and M = L in the case Xg < X < Xg, while ¢ = ¢ and
M = H in the case X£ < X < Xg. The value matching and smoothness conditions at the
risk-switching point X = X ¢ from equation (2.54) are given by

(¢e — ") X g

Xale _"_ Xx2H — X$1]M _"_ XxQJ\/I +
f1,.X f21Xg f1,2X f2,2Xs Pt A—p

FR(Xs)  (260)
and

Frazia X8 4 fomog X G (2.61)

n o€ — pe*

— T XOC1M—1+ Tong X T2M—1
fiorim Xy fo oo Xg Py

+K(Xs).  (2.62)

Finally, the value matching and smoothness conditions at the risk-switching point X = X4

from equation (2.55) are given by

P X g

fraX g™ + fo2 X + K(Xs) = D tA— + f23Xs" (2.63)

and
f Yﬁle—l 7-'52M_1 F(X <) = 9256* meL_l 2 64
12Z1M X g + f2,2372M S + ( S) = m + f2,3x2L S . ( . )

Under the condition that the inverse matrix exists, solving for f gives
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fia XgH X 0 0 0
f21 X X — X X 0
fig] = :E1HX§1H—1 :EQHX?H* —$1MX§1M_1 —1‘2MX§2M_1 0
fa2 0 0 Y?M Y?M _YE?L
—f2’3— 0 0 $1MX?M ' 1’2MX22M ' —xQLX?L '

% + pTA — 1(¢(d;Hf§ylH + dog X227 + % _ %)

ﬁ + k(Xs)
% oo K (Xy) . (2.65)
i — k(Xs)
L S — K (Xs) |

2.A.3 Auxiliary results

In this part, we provide and prove an important Lemma for the derivation of the closed-

form solutions that were provided in the previous section of the Appendix.

Lemma 1. Let ap € R,aq € R/{0}. The differential equation
1
502X2F”(X) +uXF'(X) = (p+ NF(X) + apX* =0 (2.66)

has the general solution
al

F(X)=a1 X" 4+ a, X" +ap————, 2.67
X)=a ’ -, (267)

whenever [y, = oy (u — %02 + a1%a2> # p+ X\ and where

)+ 2 1 2(p 1 A
= \/ r N (2.68)

and

<0. (2.69)
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Proof. Inserting F'(X) into the differential equation (2.66) yields the claim, since

Q(X) = a1 X 4 as X*? (2.70)

is the general solution to
SOPXQ(X) + uXQ(X) — (p+ NQ(X) =0 (2.71)
O

2.B Extended Comparative Statics

In the following, we investigate further into a comprehensive analysis of how alterations
in the economic environment shape our research results. Within Appendix 2.B.1, we anal-
yse how an increase of the firm’s costs to elevate the cash flow volatility influences the
value of debt and the firm’s optimal capital structure decisions. Appendix 2.B.2 further
investigates the effect of an increase in the firm’s recovery rate and Appendix 2.B.3 studies
how an increase in the entrepreneur’s perception of the length of the present influences the
entrepreneur’s strategies as well as its financing decisions. Subsequently, Appendix 2.B.4
explores the sensitivity of the results to a decrease in the firm’s cash flow drift. Afterwards,
Appendix 2.B.5 analyses the sensitivity of our findings to a decrease of the firm’s effective
tax rate, while Appendix 2.B.6 examines the impact of an increased entrepreneur’s expo-
nential discount rate. Then, in Appendix 2.B.7, we analyse the sensitivity of the results to

an increase of the firm’s upper cash flow volatility level.

Throughout Appendices 2.B.1 - 2.B.7, we maintain a baseline parametrisation with values
set at u = 0.01, o = 0.2, oy = 0.3, p = 0.05, r = 005, A =1,60 = 0.2, v = 1.05
and recovery rate of & = 0.1. The cost rate ¢ associated with the excess risk, given by
€ = 0% — 02 is set to ¢ = 2, which implies that the increase in cash flow volatility from oy,

to oy incurs flow costs of ¢e = 0.1 times the cash flow.

Finally, in Appendix 2.B.8, we relax the leverage constraint and examine the optimal
capital structure for the present-biased entrepreneur in a scenario where we permit the
issuance of “junk“ bonds. These riskier bonds might involve an increase in the firm’s cash

flow volatility immediately after debt issuance.
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2.B.1 The costs of volatility (continued)

During periods of financial distress, when the firm’s cash flow drops below its coupon
payments, the firm has an incentive to increase its cash flow volatility. An elevated cash
flow volatility serves to either accelerate the firm’s default or the firm’s recovery, both of
which being preferable to a long-lasting negative payout. We assumed that the firm can
elevate its cash flow volatility from oy, to a higher level oy > o, as long as it pays flow costs
of ¢e times the current cash flow value. In Section 2.5.4, we analysed how an increase in the
cost rate from ¢ = 2 to ¢ = 4 affects the firm’s optimal default threshold and its risk-switch
threshold, the level below which the entrepreneur elevates the firm’s cash flow volatility.
A cost rate of ¢ = 2 implies that the costs associated with an increase in volatility are
given by flow costs of ¢e = 0.1 times the cash flow, while a cost rate of » = 4 means that
the costs associated with increase in volatility are given by flow costs of ¢e = 0.2. We
observed that when the cost rate is higher both the naive and sophisticated entrepreneurs
elevated the firm’s cash flow volatility at a lower cash flow level and defaulted at a higher
cash flow level for all degrees of the entrepreneur’s present bias. We continue the analysis
from Section 2.5.4 and analyse the effect of the increased costs to elevate the firm’s cash
flow volatility on the value of debt, the firm’s endogenous coupon choice and thereby its
optimal capital structure decisions. Figure B.1 illustrates the impact of heightened costs
in raising the firm’s cash flow volatility on the value of debt. We analyse the value of debt
for two scenarios, when the cash flow is below the nominal coupon with X/C' = 0.8 and
when the cash flow is above the nominal coupon with X/C = 1.2. Figure B.1 depicts the
value of debt for the naive and sophisticated entrepreneur, considering different degrees
of the entrepreneur’s present bias 5. A lower [ indicates a stronger present bias, while
[ = 1 represents an entrepreneur without a present bias. The dashed-dotted black lines
represent the baseline case with a cost rate ¢ = 2, while the solid black lines provide
the case with a heightened cost rate of ¢ = 4. The thinner grey line shows the value of
debt in the situation where the entrepreneur does not have access to risk management and
the cash flow volatility is constantly given by ;. It is evident that, at moderate levels
of the entrepreneur’s present bias, an increase in the firm’s cost to raise the cash flow
volatility corresponds to an increase in the debt value. We have previously observed that
an increased cost rate leads to a higher default threshold and a lower threshold, below
which the firm increases the cash flow volatility. Although a higher default threshold
typically has a negative impact on the value of debt, we observe that the positive effect of

reduced cash flow volatility outweighs it. Overall, the findings highlight that as the firm’s
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Figure B.1: Debt value sensitivity to the costs of increasing volatility. This figure illustrates
the sensitivity of the debt value to an increase in the firm’s cost rate ¢ to elevate the firm’s
cash flow volatility from oy to oy, contrasting the scenario where the entrepreneur can
switch between volatility levels (black) with the situation where the entrepreneur does not
have access to risk management (thin grey) with constant volatility or,. The dashed-dotted
lines provide the base case with ¢e = 0.1 and the solid lines show the case with ¢e = 0.2.
Panel B.1a and B.1b present a scenario where the cash flow is below the nominal coupon,
whereas Panels B.1c and B.1d depict the scenario where the cash flow exceeds the nominal
coupon.

costs to elevate cash flow volatility increase, the value of debt tends to rise. Moreover, the
findings support the result from the main analysis that an entrepreneurial present bias can
paradoxically contribute to an increase in the market value of the firm’s debt when the

entrepreneur can choose between volatility levels.

The plots in Figure B.2 illustrate how the firm’s endogenous optimal coupon choice and
resulting optimal strategies change with rising costs associated to an increase in the firm’s
cash flow volatility. The baseline scenario, represented by dashed-dotted lines with a costs
of e = 0.1 times the cash flow, is contrasted with the case of heightened costs, indicated
by solid lines with costs of ¢e = 0.2 times the cash flow in each of the panels. We observe
that with a moderate degree of the entrepreneur’s present bias and increased costs, both
sophisticated and naive entrepreneurs choose a higher coupon. This results in higher
default thresholds, while the willingness to increase the cash flow volatility decreases if the

associated costs increase.

The plots in Figure B.3 illustrate how the optimal capital structure of the firm responds
to rising costs associated with increasing the firm’s cash flow volatility. Once again, the
baseline scenario, represented by dashed-dotted lines with a costs of ¢e = 0.1 times the

cash flow, is contrasted with the case of heightened costs, indicated by solid lines with costs
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Figure B.2: Coupon choice sensitivity to the costs of increasing volatility. This figure shows the

sensitivity of the entrepreneur’s chosen coupon and the resulting strategies to an increase in
the firm’s cost rate ¢ to elevate the firm’s cash flow volatility for different degrees B of the en-
trepreneur’s present bias, when Xo = 100. The dashed-dotted lines provide the base case with
¢e = 0.1 and the solid lines show the case with ¢pe = 0.2. In Panel B.2a and B.2c, the coupon
choice when the entrepreneur can switch between volatility levels (black) is compared to the
coupon choice (thin grey) when volatility is held constant at oy,. In Panel B.2b and B.2d, the
resulting default (black) and risk-switch thresholds (thick light grey), when volatility can be
changed, are compared to the default threshold (thin dark grey) when volatility is maintained
constantly at oy,.
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Figure B.3: Capital structure sensitivity to the costs of increasing volatility. This figure shows

the sensitivity of the entrepreneur’s chosen leverage and resulting credit spread to an increase
in the firm’s cost rate ¢ to elevate the firm’s cash flow volatility. The dashed-dotted lines
provide the base case with ¢e = 0.1 and the solid lines show the case with ¢e = 0.2. The
black lines represent the scenario where the entrepreneur can switch between volatility levels,
while the thin grey lines indicate the case where the entrepreneur does mot have access to
risk management and volatility is held constant at or. Panel B.3a and Panel B.3c display
the optimal leverage of the sophisticated and naive entrepreneur for different degrees B of
the entrepreneur’s present bias, while Panel B.3b and Panel B.3d plot the resulting credit
spreads.
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of ¢e = 0.2 times cash flow in each of the panels. Specifically, Panel B.3a and Panel B.3c
respectively depict the sophisticated and naive entrepreneur’s optimal leverage ratio, while
Panel B.3b and Panel B.3d show the corresponding credit spreads. Notably, with a mod-
erate degree of the entrepreneur’s present bias and increased costs, both sophisticated and
naive entrepreneurs opt for higher leverage, which results from the higher coupon choice.
Interestingly, the credit spreads remain relatively stable, indicating that despite the firms
issue more debt, their interest rates do not visibly change. This coincides with our previous

finding that higher costs for increasing cash flow volatility positively affect the debt value.

2.B.2 The recovery rate (continued)

The recovery rate represents the fraction of the firm’s asset value that debt-holders can
recover in case of bankruptcy. In our main analysis, we opted for a low recovery rated
motivated by the assumption that the firm’s value primarily stems from the personal skills
and expertise of the entrepreneur. In Section 2.5.4, we have already analysed the effect of
an increase in the firm’s recovery rate on the value of debt as well as the leverage ratio
and credit spreads. Once debt is issued and the coupon rate is settled, a change in the
recovery rate does not change the entrepreneur’s equity value nor its optimal strategy.
However, since the recovery rate affects the debt value, it influences the entrepreneur’s
coupon choice, which then determines the optimal default and risk strategy. Therefore, in
Figure B.4, we further investigate the effect of an increase in the firm’s recovery rate on
endogenous coupon choice and the resulting optimal strategies. For both cases with and
without access to risk management, we observe that a higher recovery rate increases the

optimal coupon. This, in turn, increases the optimal default and risk-switch threshold.

2.B.3 The duration of the present

At each time, the entrepreneur distinguishes between the future and the present and its
preferences are biased towards the present. From the entrepreneur’s perspective, the ex-
pected duration of the present is given by A=!. Besides standard exponential discounting at

the rate p, the entrepreneur additionally discounts the future by a discount factor g € [0, 1].

In Figure B.5, the robustness of the entrepreneur’s decision-making strategies to changes
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Figure B.J: Coupon choice sensitivity to the recovery rate. This figure shows the sensitivity of
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the entrepreneur’s chosen coupon and the resulting strategies to an increase in the firm’s
recovery rate « for different degrees (8 of the entrepreneur’s present bias , when Xo = 100.
The dashed-dotted lines provide the base case with o = 0.1 and the solid lines show the
case with a = 0.2. In Panel B.4a and B./Jc, the coupon choice when the entrepreneur can
switch between wolatility levels (black) is compared to the coupon choice (thin grey) when
volatility is held constant at oy,. In Panel B.4b and B.4d, the resulting default (black) and
risk-switch thresholds (thick light grey), when volatility can be changed, are compared to the
default threshold (thin dark grey) when volatility is maintained constantly at or,.
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Figure B.5: Strategy sensitivity to the duration of the present. The plots illustrate how the en-

trepreneur’s optimal strategies respond to an increase in the entrepreneur’s perceived duration
A~! of the present for different degrees 3 of present bias. The dashed-dotted lines represent
the base case A~' = 1, while the solid lines show the case with a duration of the present
given by A= = 2. Panels B.5a and B.5c display the risk-switch (thick light grey) and de-
fault (black) thresholds for both the sophisticated and naive entrepreneur and compares them
to the default thresholds (thin dark grey) of an entrepreneur without access to risk manage-
ment and constant volatility oy,. Panels B.5b and B.5d plot the ratio of the risk-switch to
the default threshold for the sophisticated and naive entrepreneur, respectively.

45



CHAPTER 2 PRESENT BiAS, RiISK MANAGEMENT AND CAPITAL STRUCTURE

15 T 15 T 16.5 T 16.5

14} 14}

6l ‘ 6L ‘ ] ‘ 12 ‘

0 0.5 1 0 0.5 1 0 0.5 1 0 0.5 1
B B B B

(a) Soph., X/C = 0.8 (b) Naive, X/C = 0.8 (¢) Soph., X/C =1.2 (d) Naive, X/C =1.2

Figure B.6: Debt value sensitivity to the duration of the present. This figure illustrates the
sensitivity of the debt value to an increase in the entrepreneur’s perceived duration A~1 of the
present, contrasting the scenario where the entrepreneur can switch between volatility levels
(black) with the situation where the entrepreneur does not have access to risk management
(thin grey) with constant volatility or,. The dashed-dotted lines provide the base case with
A~! =1 and the solid lines show the case with \~' = 2. Panel B.6a and B.6b present a
scenario where the cash flow is below the nominal coupon, whereas Panels B.6c and B.6d
depict the scenario where the cash flow exceeds the nominal coupon.

in the expected duration of the present from A™! = 1 to A™! = 2 is explored. The dashed-
dotted lines in Figure B.5 depict the base case and the solid lines present the case with
a longer duration of the present. We observe that especially entrepreneurs with a strong
degree of present bias, where [ is close to zero, increase their firm’s cash flow volatility
at a higher cash flow level and thereby earlier when their perception of the length of the
present increases. Additionally, changes in the default level are minimal. Consequently,
among entrepreneurs with significant present bias, the risk threshold relative to the default
threshold increases when their perceived duration of the present is longer. These observa-
tions are consistent across both naive and sophisticated entrepreneurs to a similar extent.
Note that increasing the firm’s cash flow volatility comes with immediate costs while its
potential benefits of accelerated recovery or default manifest over time. Nevertheless, from
a present-biased entrepreneur’s perspective, an elongation in the perceived duration of the
present results in these benefits appearing more immediate. Thereby, a present-biased en-
trepreneur is more willing to increase the firm’s cash flow risk when its perception of the

present is longer.

Figure B.6 demonstrates the impact of increasing the entrepreneur’s perceived duration
of the present on the value of the firm’s debt for varying degrees 8 of the entrepreneur’s

present bias. Recall that smaller degrees of 3 suggest a stronger present bias, whereas 5 = 1
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Figure B.7: Coupon choice sensitivity to the duration of the present. This figure shows the
sensitivity of the entrepreneur’s chosen coupon and the resulting strategies to an increase in
the entrepreneur’s perceived duration A\~' of the present for different degrees 8 of the en-
trepreneur’s present bias, when Xg = 100. The dashed-dotted lines provide the base case with
A7t =1 and the solid lines show the case with A= = 2. In Panel B.7a and B.7¢c, the coupon
choice when the entrepreneur can switch between volatility levels (black) is compared to the
coupon choice (thin grey) when volatility is held constant at oy,. In Panel B.7b and B.7d, the
resulting default (black) and risk-switch thresholds (thick light grey), when volatility can be
changed, are compared to the default threshold (thin dark grey) when volatility is maintained
constantly at oy,.

characterises an entrepreneur without a present bias. We analyse the value of debt in two
situations, when the cash flow is below the nominal coupon with X/C' = 0.8 and when the
cash flow is above the nominal coupon with X/C = 1.2. The dashed-dotted lines represent
the baseline case when the duration of the present is A™* = 1, while the solid lines provide
the case with a longer duration of the present with A\=! = 2. The black lines represent the
case where the entrepreneur has access to risk management, while the thinner grey lines
show the situation where the volatility is constantly given by the lower volatility o,. We
observe that, at stronger degrees of the entrepreneur’s present bias, a longer duration of
the present corresponds to a decrease in debt value, especially when the entrepreneur can
switch volatility levels. We have previously observed that a longer duration of the present
leads to earlier risk-taking for entrepreneurs who exhibit a stronger degree of present bias.

This decreases the debt value for both the naive and the sophisticated entrepreneur.

The plots in Figure B.7 illustrate how the firm’s endogenous optimal coupon choice and
resulting optimal strategies change with an increase in the entrepreneur’s perceived dura-
tion of the present. As before, the baseline scenario, represented by dashed-dotted lines
with a duration A™! = 1 is contrasted with the case A™! = 2, indicated by solid lines in

each of the panels. We observe that at all degrees of the entrepreneur’s present bias both
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Figure B.8: Capital structure sensitivity to the duration of the present. This figure shows the
sensitivity of the entrepreneur’s chosen leverage and resulting credit spread to an increase in
the entrepreneur’s perceived duration A~ of the present. The dashed-dotted lines provide
the base case with \=* = 1 and the solid lines show the case with A\™* = 2. The black
lines represent the scenario where the entrepreneur can switch between volatility levels, while
the thin grey lines indicate the case where the entrepreneur does not have access to risk
management and the volatility is held constant at or. Panel B.8a and Panel B.8c display
the optimal leverage of the sophisticated and naive entrepreneur for different degrees 3 of
the entrepreneur’s present bias, while Panel B.8b and Panel B.8d plot the resulting credit
spreads.

sophisticated and naive entrepreneurs choose a lower coupon if they perceive the present
to be longer. This observation can be attributed to the fact that a longer perception of

the present decreases the value of debt.

Finally, Figure B.8 examines how the leverage ratio and the credit spreads respond to an
increase in the expected duration of the present. Once again, the dashed-dotted lines in the
figure represent the baseline scenario, while the solid lines depict the case with a prolonged
duration of the present. The analysis reveals that, regardless of the degree of present
bias, both sophisticated and naive entrepreneurs show a decrease in optimal leverage when
the duration of the present is increased. Simultaneously, the associated credit spreads also
diminish as the duration of the present extends. These results are predominantly influenced
by the entrepreneur’s increased willingness to elevate the firm’s cash flow volatility, which

in turn reduces the value of the firm’s debt and consequently the optimal leverage.
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Figure B.9: Strategy sensitivity to the cash flow drift. The plots illustrate how the entrepreneur’s
optimal strategies respond to a decrease in the firm’s cash flow drift u for different degrees
B of present bias. The dashed-dotted lines represent the base case p = 0.01, while the solid
lines show the case with a cash flow drift given by u = —0.01. Panels B.9a and B.9c display
the risk-switch (thick light grey) and default (black) thresholds for both the sophisticated
and naive entrepreneur and compares them to the default thresholds (thin dark grey) of an
entrepreneur without access to risk management and constant volatility or,. Panels B.9b
and B.9d plot the ratio of the risk-switch to the default threshold for the sophisticated and
naive entrepreneur, respectively.

2.B.4 The cash flow drift

Figure B.9 examines how changes in the firm’s cash flow drift, from p = 0.01 to u = —0.01,
affect the decision-making strategies of entrepreneurs. The dashed-dotted lines in the figure
represent the baseline scenario where p = 0.01, and the solid lines illustrate the scenario
with a reduced cash flow drift of 4 = —0.01. Across all levels of present bias, it is ob-
served that both naive and sophisticated entrepreneurs default and increase their cash flow
volatility at higher levels of cash flow when the cash flow drift is lower. Additionally, the
risk threshold relative to the default threshold is reduced among entrepreneurs, regardless
of them being sophisticated or naive and their degree of present bias. These findings align
with expectations, as enduring periods of financial distress becomes less appealing with a
decreased cash flow drift. Moreover, the incentive to incur costs to increase the firm’s cash

flow volatility appears to be more attractive when the cash flow drift is higher.

Figure B.10 displays the effect of a decreased cash flow drift on the value of debt. The
dashed-dotted lines in these figures represent the baseline scenario with a cash flow drift
of u = 0.01, and the solid lines illustrate the scenario with a reduced cash flow drift of

i = —0.01. It is observed that across all levels of present bias, a decrease in cash flow
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Figure B.10: Debt value sensitivity to the cash flow drift. This figure illustrates the sensitivity
of the debt value to a decrease in the in the firm’s cash flow drift u, contrasting the sce-
nario where the entrepreneur can switch between volatility levels (black) with the situation
where the entrepreneur does not have access to risk management (thin grey) with constant
volatility or,. The dashed-dotted lines provide the base case with p = 0.01 and the solid
lines show the case with p = —0.01. Panel B.10a and B.10b present a scenario where the
cash flow is below the nominal coupon, whereas Panels B.10c and B.10d depict the scenario
where the cash flow exceeds the nominal coupon.

drift results in a lower debt value. Besides the detrimental effects of the change in the cash
flow dynamics, this outcome can be attributed to the fact that a reduced cash flow drift
increases the default threshold and the threshold, at which the firm increases its cash flow

volatility. All of those factors contribute to a decrease in debt value.

The plots in Figure B.11 illustrate how the firm’s endogenous optimal coupon choice and
resulting optimal strategies change with a decrease in the firm’s cash flow drift. As before,
the baseline scenario, represented by dashed-dotted lines with a duration g = 0.01 is
contrasted with the case p = —0.01, indicated by solid lines in each of the panels. We
observe that at all degrees of the entrepreneur’s present bias both sophisticated and naive
entrepreneurs choose a lower coupon when the cash flow drift decreases. This observation
can be attributed to the fact that a lower cash flow drift leads to earlier default and this,

in turn, decreases the value of debt.

Figure B.12 explores how changes in the firm’s cash flow drift, specifically a decrease
from p = 0.01 to u = —0.01, affect the optimal capital structure of entrepreneurs. The
dashed-dotted lines in the figure indicate the baseline scenario with p = 0.01, while the
solid lines illustrate the scenario with the decreased cash flow drift. This decrease directly

impacts both the value of debt and the overall value of the equity, leading to reductions
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Figure B.11: Coupon choice sensitivity to the cash flow drift. This figure shows the sensitivity of
the entrepreneur’s chosen coupon and the resulting strategies to a decrease in the firm’s cash
flow drift p for different degrees B of the entrepreneur’s present bias, when Xg = 100. The
dashed-dotted lines provide the base case with u = 0.01 and the solid lines show the case
with u = —0.01. In Panel B.11a and B.11c, the coupon choice when the entrepreneur can
switch between volatility levels (black) is compared to the coupon choice (thin grey) when
volatility is held constant at oy,. In Panel B.11b and B.11d, the resulting default (black)
and risk-switch thresholds (thick light grey), when volatility can be changed, are compared
to the default threshold (thin dark grey) when volatility is maintained constantly at or,.
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Figure B.12: Capital structure sensitivity to the cash flow drift. This figure shows the sensitivity
of the entrepreneur’s chosen leverage and resulting credit spread to a decrease in the firm’s
cash flow drift . The dashed-dotted lines provide the base case with p = 0.01 and the
solid lines show the case with p = —0.01. The black lines represent the scenario where
the entrepreneur can switch between volatility levels, while the thin grey lines indicate the
case where the entrepreneur does not have access to risk management and the volatility
is held constant at or. Panel B.12a and Panel B.12c display the optimal leverage of the
sophisticated and naive entrepreneur for different degrees B of the entrepreneur’s present
bias, while Panel B.12b and Panel B.12d plot the resulting credit spreads.
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Figure B.13: Strategy sensitivity to the tax rate. The plots illustrate how the entrepreneur’s op-
timal strategies respond to a decrease in the tax rate 0 for different degrees B of present
bias. The dashed-dotted lines represent the base case 6 = 0.2, while the solid lines show
the case with a tax rate given by 0 = 0.15. Panels B.13a and B.13c display the risk-switch
(thick light grey) and default (black) thresholds for both the sophisticated and naive en-
trepreneur and compares them to the default thresholds (thin dark grey) of an entrepreneur
without access to risk management and constant volatility oy,. Panels B.13b and B.13d
plot the ratio of the risk-switch to the default threshold for the sophisticated and naive en-
trepreneur, respectively.

in each. Despite these direct decreases in debt and equity value, the analysis indicates
that the overall impact on optimal leverage, especially when the firm can switch between
volatility levels, is relatively minor. This suggests that the reductions in debt and firm
value somewhat offset each other. However, the associated credit spreads experience an
increase for both sophisticated and naive entrepreneurs across all degrees of present bias.
This is primarily due to the increase of the default threshold resulting from the decreased
cash flow drift.

2.B.5 The tax rate

Figure B.13 explores the impact of reducing the tax rate from 8 = 0.2 to § = 0.15 on the
decision-making strategies of entrepreneurs. The dashed-dotted lines depict the baseline
scenario with # = 0.2, while solid lines represent the modified scenario with a tax rate of
0 = 0.15. Across all levels of present bias, it is observed that both naive and sophisticated
entrepreneurs default and increase their cash flow volatility at a slightly higher level of
cash flow when the tax rate is decreased. This effect arises solely from an increase in the

effective coupon due to the tax reduction. As a result, the optimal thresholds for default
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Figure B.14: Debt value sensitivity to the tax rate. This figure illustrates the sensitivity of the debt
value to a decrease in the tax rate 6, contrasting the scenario where the entrepreneur can
switch between volatility levels (black) with the situation where the entrepreneur does not
have access to risk management (thin grey) with constant volatility oy,. The dashed-dotted
lines provide the base case with 8 = 0.2 and the solid lines show the case with 6 = 0.15.
Panel B.14a and B.14b present a scenario where the cash flow is below the nominal coupon,
whereas Panels B.14c and B.14d depict the scenario where the cash flow exceeds the nominal
coupon.

and risk-taking rise proportionally to the increase in the effective coupon. Across all levels
of present bias for both types of entrepreneur, the risk threshold relative to the default
threshold remains unchanged by the decrease in the tax rate as both scale up by the same

factor.

Figure B.14 illustrates the effect of a reduced tax rate on debt value across varying degrees
of present bias 8. In these panels, dashed-dotted lines represent the baseline scenario with
a tax rate of 8 = 0.2, and solid lines represent a lowered tax rate of & = 0.15. Across
all levels of present bias, the decrease in the tax rate consistently leads to a lower debt
value. This observation can be linked to the increase in both the default and risk-taking

thresholds, as both increases contribute to a reduction in the debt value.

The plots in Figure B.15 illustrate how the firm’s endogenous optimal coupon choice and
resulting optimal strategies change with a decrease in the tax rate. As before, the baseline
scenario, represented by dashed-dotted lines with a duration § = 0.2 is contrasted with the
case # = 0.15, indicated by solid lines in each of the panels. We observe that at all degrees
of the entrepreneur’s present bias both sophisticated and naive entrepreneurs choose a
lower coupon when the tax rate decreases. This observation can be fully attributed to

the fact that a lower tax rate decreases the tax benefit of debt and therefore lowers the
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Figure B.15: Coupon choice sensitivity to the tax rate. This figure shows the sensitivity of the
entrepreneur’s chosen coupon and the resulting strategies to a decrease in the tax rate 6 for
different degrees 3 of the entrepreneur’s present bias, when Xg = 100. The dashed-dotted
lines provide the base case with 6 = 0.2 and the solid lines show the case with 6 = 0.15.
In Panel B.15a and B.15c, the coupon choice when the entrepreneur can switch between
volatility levels (black) is compared to the coupon choice (thin grey) when volatility is held
constant at or,. In Panel B.15b and B.15d, the resulting default (black) and risk-switch
thresholds (thick light grey), when volatility can be changed, are compared to the default
threshold (thin dark grey) when volatility is maintained constantly at orp,.

incentive for debt issuance.

Figure B.16 examines the impact of a tax rate reduction from 6 = 0.2 to # = 0.15 on the
optimal capital structure of entrepreneurs. Dashed-dotted lines show the baseline scenario
with # = 0.2, and solid lines depict the scenario with the reduced tax rate. The panels
depict that both the optimal leverage and the related credit spreads decrease across all
levels of present bias for both naive and sophisticated entrepreneurs. This decrease in
optimal leverage results from the diminished tax benefit of debt under a lower tax rate.

Consequently, lower leverage reduces credit risk, which in turn leads to lower credit spreads.

2.B.6 The exponential discount rate

Figure B.17 investigates the effects of increasing the exponential discount rate from p = 0.05
to p = 0.1 on entrepreneurial decision-making strategies. The dash-dotted lines illustrate
the baseline scenario at p = 0.05, and the solid lines indicate the adjusted scenario at a
higher rate of p = 0.1. Across various levels of present bias, an increase in the discount
rate prompts both naive and sophisticated entrepreneurs to opt for default at increased

levels of cash flow. This outcome aligns with expectations, as a heightened discount rate
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Figure B.16: Capital structure sensitivity to the tax rate. This figure shows the sensitivity of

the entrepreneur’s chosen leverage and resulting credit spread to a decrease in the tax rate
0. The dashed-dotted lines provide the base case with 0 = 0.2 and the solid lines show
the case with 6 = 0.15. The black lines represent the scenario where the entrepreneur
can switch between wvolatility levels, while the thin grey lines indicate the case where the
entrepreneur does not have access to risk management and the volatility is held constant
at op. Panel B.16a and Panel B.16c¢ display the optimal leverage of the sophisticated
and naive entrepreneur for different degrees B of the entrepreneur’s present bias, while
Panel B.16b and Panel B.16d plot the resulting credit spreads.
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Figure B.17: Strategy sensitivity to the entrepreneur’s discount rate. The plots illustrate how

the entrepreneur’s optimal strategies respond to an increase of the entrepreneur’s discount
rate p for different degrees B of present bias. The dashed-dotted lines represent the base
case p = 0.05, while the solid lines show the case with a discount rate given by p =
0.1. Panels B.17a and B.17c display the risk-switch (thick light grey) and default (black)
thresholds for both the sophisticated and naive entrepremeur and compares them to the
default thresholds (thin dark grey) of an entrepreneur without access to risk management
and constant volatility oy,. Panels B.17b and B.17d plot the ratio of the risk-switch to the
default threshold for the sophisticated and naive entrepreneur, respectively.
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Figure B.18: Debt value sensitivity to the entrepreneur’s discount rate. This figure illustrates the
sensitivity of the debt value to an increase in the entrepreneur’s discount rate p, contrasting
the scenario where the entrepreneur can switch between wolatility levels (black) with the
situation where the entrepreneur does not have access to risk management (thin grey) with
constant volatility or,. The dashed-dotted lines provide the base case with p = 0.05 and
the solid lines show the case with p = 0.1. Panel B.18a and B.18b present a scenario
where the cash flow is below the nominal coupon, whereas Panels B.18c and B.18d depict
the scenario where the cash flow exceeds the nominal coupon.

diminishes the perceived value of the firm at any particular level of cash flow. Additionally,
the observations generally reveal a decrease in the relative distance from the risk threshold
to the default threshold as the discount rate rises. Therefore, an increased discount rate
reduces the firm’s willingness to increase the volatility. This phenomenon occurs because
a heightened firm volatility introduces immediate costs, whereas the prospective benefits

accrue more gradually.

Figure B.18 explores the impact of an increased entrepreneur’s discount rate p on the
value of debt across different levels of present bias 5. The dash-dotted lines in these figures
represent the baseline scenario with a tax rate of p = 0.05, and the solid lines show the
scenario with an increased discount rate of p = 0.1. Across all levels of present bias, raising
the discount rate consistently leads to a reduction in debt values. Prior findings indicated
that a higher discount rate increases the default threshold but reduces the willingness to
enhance the firm’s risk. Although an elevated default threshold generally decreases debt
value, a reduced inclination to increase the firm’s risk would normally increase it. Yet, it
is evident that the effect of the increased default threshold is more significant, resulting in

an overall decrease in debt value.

The plots in Figure B.19 illustrate how the firm’s endogenous optimal coupon choice and

26



2.B EXTENDED COMPARATIVE STATICS

100 T T 100

90

80

70

60

X
50
40
30
20
40 : 10 : 40 : 10 :
0 0.5 1 0 0.5 1 0 0.5 1 0 0.5 1
8 B B B
(a) Coupon, Soph. (b) Strategies, Soph. (¢) Coupon, Naive (d) Strategies, Naive

Figure B.19: Coupon choice sensitivity to the entrepreneur’s discount rate. This figure shows
the sensitivity of the entrepreneur’s chosen coupon and the resulting strategies to an in-
crease in the entrepreneur’s discount rate p for different degrees B of the entrepreneur’s
present bias, when Xo = 100. The dashed-dotted lines provide the base case with p = 0.05
and the solid lines show the case with p = 0.1. In Panel B.19a and B.19c, the coupon choice
when the entrepreneur can switch between volatility levels (black) is compared to the coupon
choice (thin grey) when volatility is held constant at or,. In Panel B.19b and B.19d, the
resulting default (black) and risk-switch thresholds (thick light grey), when volatility can
be changed, are compared to the default threshold (thin dark grey) when volatility is main-
tained constantly at oy, .

resulting optimal strategies change with an increase in the entrepreneur’s discount rate. As
before, the baseline scenario, represented by dashed-dotted lines with a duration p = 0.05
is contrasted with the case p = 0.1, indicated by solid lines in each of the panels. We
observe that at lower degrees of the entrepreneur’s present bias both sophisticated and naive
entrepreneurs choose a higher coupon when their discount rate increases. On the other
side, for entrepreneurs with a higher degree of present bias, the increase in the discount
rate leads to a lower coupon choice. We have previously observed that an increase in the
entrepreneur’s discount rate decreases the value of debt, which should lead to unfavourable
financing conditions and could make the entrepreneur initially choose a lower coupon.
Despite that, a higher discount rate can lead to a higher desire in debt financing, since future
coupon payments are weighted less by the entrepreneur. This effect is more significant for
entrepreneur’s with a smaller degree of bias as entrepreneurs with a stronger present bias

already initially weighted the future coupon payments less.

Figure B.20 investigates the effect of raising the entrepreneur’s discount rate from p = 0.05
to p = 0.1 on entrepreneurs’ optimal capital structure. Our findings indicate that credit
spreads rise for both sophisticated and naive entrepreneurs across all levels of present bias.

In essence, the maximum interest rate the entrepreneur is ready to pay for an additional
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Figure B.20: Capital structure sensitivity to the entrepreneur’s discount rate. This figure shows
the sensitivity of the entrepreneur’s chosen leverage and resulting credit spread to an in-
crease in the entrepreneur’s discount rate p. The dashed-dotted lines provide the base case
with p = 0.05 and the solid lines show the case with p = 0.1. The black lines represent
the scenario where the entrepreneur can switch between volatility levels, while the thin grey
lines indicate the case where the entrepreneur does not have access to risk management and
the volatility is held constant at o,. Panel B.20a and Panel B.20c display the optimal lever-
age of the sophisticated and naive entrepreneur for different degrees 8 of the entrepreneur’s
present bias, while Panel B.20b and Panel B.20d plot the resulting credit spreads.

dollar of debt grows with the discount rate. This outcome is expected since the equity
value directly declines with a higher discount rate, whereas debt remains valued by debt
holders at a rate of r = 0.05 and its value is only indirectly affected by the change in the

entrepreneur’s discount rate by alterations in the firm’s strategies.

2.B.7 The upper volatility level

Until now, we have operated under the assumption that debt-holders are averse to the
issuance of “junk“ bonds, characterised by an entrepreneurial strategy of increasing the
firm’s cash flow volatility immediately after debt issuance. It has been presumed that
debt-holders restrict the offering of coupons such that the entrepreneur’s initial relative
distance to the high volatility state is at least v > 1. Within previous parameter settings,
the firm’s optimal decision consistently favoured the issuance of non-junk bonds. Going
forward, we will explore the ramifications of increasing the upper volatility limit on the
firm’s strategic decisions, the valuation of debt, and the choices regarding optimal capital
structure. We observe that entrepreneurs with a moderate present bias will find it optimal

to issue “junk“ bonds, electing to increase cash flow volatility directly after debt issuance.
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Figure B.21: Strategy sensitivity to the upper volatility level og. The plots illustrate how the
entrepreneur’s optimal strategies respond to an increase in the upper volatility level o
for different degrees B of present bias. The dashed-dotted lines represent the base case
o = 0.3, while the solid lines show the case with a discount rate given by oy = 0.4, when
the costs for increasing the volatility are fized at ¢pe = 0.1. Panels B.21a and B.21c display
the risk-switch (thicklight grey) and default (black) thresholds for both the sophisticated
and naive entrepreneur and compares them to the default thresholds (thin dark grey) of an
entrepreneur without access to risk management and constant volatility or. Panels B.21b
and B.21d plot the ratio of the risk-switch to the default threshold for the sophisticated and
naive entrepreneur, respectively.

The analysis of capital structure choices, particularly with regard to the existence of a
leverage constraint, is further detailed here in Appendix 2.B.7. The outcomes of this
analysis are then compared to scenarios where the leverage constraint is removed, which
is discussed in Appendix 2.B.8. This comparative approach allows us to assess the impact

of such constraints on the strategic financial decisions of the firm.

The equity value of an entrepreneur’s firm is a convex function of the cash flow level. This
convexity leads entrepreneurs to favour higher levels of volatility when it can be achieved
without extra costs. Increased volatility in cash flows typically reallocates value from debt
to equity. We have assumed that the entrepreneurs aim to maximise value by selecting the
highest volatility they can attain without incurring additional costs, and we have denoted
this volatility by or,. However, recall that entrepreneurs can choose to further elevate their

cash flow volatility to oy > o by incurring costs at a rate ¢e times the firm’s cash flow.

Figure B.21 analyses the effects of elevating the upper volatility level from oy = 0.3 to
oy = 0.4 on the strategic decisions of entrepreneurs. For both the benchmark case with
the higher volatility level oy = 0.3 and the case with oy = 0.4, we fix the flow costs for

increasing the volatility at ¢e = 0.1 times the cash flow. Since ¢ = 0% — 0%, we therefore
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Figure B.22: Debt value sensitivity to the the upper volatility level og. This figure illustrates
the sensitivity of the debt value to an increase in the upper volatility level og, when the
costs for increasing the volatility are fived at ¢e = 0.1. It contrasts the scenario where the
entrepreneur can switch between volatility levels (black) with the situation where the en-
trepreneur does not have access to risk management (thin grey) with constant volatility or,.
The dashed-dotted lines provide the base case with o = 0.3 and the solid lines show the
case with og = 0.4. Panel B.22a and B.22b present a scenario where the cash flow is
below the nominal coupon, whereas Panels B.22c and B.22d depict the scenario where the
cash flow exceeds the nominal coupon.

set ¢ = 2 in the benchmark case and ¢ = 5/6 for the case with oy = 0.4. The dash-dotted
lines show the baseline scenario with oy = 0.3, and the solid lines provide the adjusted
scenario where entrepreneurs can achieve a higher upper volatility level of o = 0.4 for the
same price. Across various levels of present bias, an increase in the upper volatility level
prompts both naive and sophisticated entrepreneurs to opt for default at lower cash flow
levels. This adjustment is in line with theoretical expectations, given that entrepreneurs
generally prefer higher volatility levels. Being able to reach a higher volatility level at the
same cost makes enduring financial distress more appealing, hence lowering the threshold
for default. Moreover, we observe that a higher upper volatility level increases the firm’s
threshold below which the firm increases its volatility. Thereby, firms that can achieve the
higher volatility level of oy = 0.4 aim for the higher volatility level at a higher cash flow
level. This especially means that firms who can achieve a higher upper volatility level are

willing to pay more for the increase in volatility.

Figure B.22 examines the effects of increasing the upper volatility level, oy, on the value
of debt, when the costs for increasing the volatility are fixed at ¢e = 0.1. In the figure,
the dashed-dotted lines represent the baseline scenario with an upper volatility level of

og = 0.3, and the solid lines depict the scenario with an increased upper volatility of
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Figure B.23: Coupon choice sensitivity to the upper volatility level og. This figure shows the
sensitivity of the entrepreneur’s chosen coupon and the resulting strategies to an increase
in the upper volatility level oy for different degrees B of the entrepreneur’s present bias,
when the costs for increasing the wvolatility are fized at ¢e = 0.1 and Xy = 100. The
dashed-dotted lines provide the base case with og = 0.3 and the solid lines show the case
with og = 0.4. In Panel B.23a and B.23c, the coupon choice when the entrepreneur can
switch between volatility levels (black) is compared to the coupon choice (thin grey) when
volatility is held constant at oy,. In Panel B.23b and B.23d, the resulting default (black)
and risk-switch thresholds (thick light grey), when volatility can be changed, are compared
to the default threshold (thin dark grey) when volatility is maintained constantly at oy, .

oy = 0.4. Across a spectrum from low to medium-high present bias, increasing the upper
volatility level consistently results in a decrease in debt values. Previous insights from
Figure B.21 suggested that an increased upper volatility level reduces the default threshold,
which theoretically should have a positive effect on the value of debt. Conversely, a higher
upper volatility also raises the threshold below which the firm decides to increase cash flow
volatility and the actual volatility itself, both factors reducing debt value. The analysis
indicates that the reductive impact of increased volatility on debt value outweighs the
potential positive effects of a lower default threshold, resulting in an overall reduction in
the value of debt.

The plots in Figure B.23 illustrate how the firm’s endogenous optimal coupon choice and
the resulting optimal strategies change with an increase in the upper volatility level, while
the costs of increasing the volatility are unchanged. As before, the baseline scenario,
represented by dashed-dotted lines with an upper volatility level oy = 0.3 is contrasted
with the case oy = 0.4, indicated by solid lines in each of the panels. We observe that
at medium degrees of the entrepreneur’s present bias both for sophisticated and naive
entrepreneurs the leverage constraint prevents the entrepreneurs to issue higher amounts

of debt. The leverage restriction induces a minimum initial relative distance to the high
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Figure B.24: Capital structure sensitivity to the upper volatility level og. This figure shows
the sensitivity of the optimal leverage and resulting credit spread to an increase in the
entrepreneur’s upper volatility level o, when the costs for increasing volatility are fized at
¢e = 0.1. The dashed-dotted lines provide the base case with o = 0.3 and the solid lines
show the case with o = 0.4. The black lines represent the scenario where the entrepreneur
can switch between wvolatility levels, while the thin grey lines indicate the case where the
entrepreneur does not have access to risk management and the volatility is held constant
at or. Panel B.24a and Panel B.2jc display the optimal leverage of the sophisticated
and naitve entrepreneur for different degrees B of the entrepreneur’s present bias, while
Panel B.24b and Panel B.24d plot the resulting credit spreads.

volatility state of ¢¥» = 1.05 > 1, prohibiting the issuance of “junk®“ bonds which would

which would exhibit an immediate increase in cash flow volatility after debt issuance.

Figure B.24 investigates the effect of raising the upper volatility level from oy = 0.3 to oy =
0.4 on entrepreneurs’ optimal capital structure, when the costs for increasing the volatility
are fixed at ¢e = 0.1 times the cash flow level. The baseline scenario (dashed-dotted lines)
with oy = 0.3 is compared to the scenario with an increased upper volatility level oy = 0.4
(solid lines). We generally observe that initial optimal leverage decreases when the upper
volatility level is increased for both the sophisticated and naive entrepreneur within a
spectrum from low to medium-high present bias. This result stems from the fact that
within this spectrum, the value of debt heavily decreases by the increased upper volatility
level. Additionally, both naive and sophisticated entrepreneurs exhibit a convex dip in their
optimal leverage and respective credit spread curves at medium levels of present bias. This
deviation is influenced by the leverage constraint. In the absence of this constraint, the
optimal strategy for these entrepreneurs would involve issuing high-volatility “junk“ bonds.
Appendix 2.B.8 provides further discussion of the results of Figure B.21 and compares the

entrepreneur’s optimal leverage to a scenario where the leverage constraint is removed.
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Figure B.25: Impact of leverage constraint removal on coupon choice. The figure shows the ef-
fect of a removal of the leverage constraint on coupon choice and the resulting strategies for
different degrees B of the entrepreneur’s present bias. It assumes the baseline parametrisa-
tion with an upper volatility level of oy = 0.4 The dashed-dotted lines provide the case with
the leverage constraint in place and the solid lines show the case without the constraint.
In Panel B.25a and B.25c, the coupon choice when the entrepreneur can switch between
volatility levels (black) is compared to the coupon choice (thin grey) when volatility is held
constant at or. In Panel B.25b and B.25d, the resulting default (black) and risk-switch
thresholds (thick light grey), when volatility can be changed, are compared to the default
threshold (thin dark grey) when volatility is maintained constantly at oy,

2.B.8 The leverage constraint

Figure B.25 compares the effect of the presence and absence of the leverage constraint
on the firm’s optimal coupon choice as well as the resulting optimal strategies after debt
issuance. Further, Figure B.26 analyses the effect of the presence and absence of the
leverage constraint on the firm’s leverage ratio and the resulting credit spreads. In this
particular analysis, we use the parameters from the base case in the previous sections,
except the upper volatility level is given by oy = 0.4 and the costs for increasing the
volatility are given by ¢e = 0.1 times the cash flow. The leverage restriction mandates
a minimum initial distance to the high volatility state of ¢ > 1, prohibiting the issuance
of “junk* bonds which would entail an immediate increase in cash flow volatility post-
debt issuance. The dashed-dotted lines represent scenarios with the leverage constraint in
place, while the solid lines depict scenarios without the constraint. As noted previously in
the analysis of Figure B.24, entrepreneurs who exhibit a medium level of present bias are
notably influenced by the leverage constraint. Without this constraint, they tend to issue
greater amounts of debt, increase their cash flow volatility immediately with debt issuance,

and consequently face higher credit spreads. Conversely, the capital structure choices for
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Figure B.26: Impact of leverage constraint removal on capital structure. This figure shows the
difference in the chosen leverage and resulting credit spread when the leverage constraint is
removed. It assumes the baseline parametrisation with an upper volatility level of o = 0.4.
The dashed-dotted lines provide the base case with the leverage constraint, while solid
lines show the case without the constraint. The black lines provide the case where the
entrepreneur can switch between volatility levels, while the thin grey lines indicate the case
where the entrepreneur has no access to risk management and volatility is held constant
at or. Panel B.26a and Panel B.26c display the optimal leverage of the sophisticated
and naitve entrepreneur for different degrees B of the entrepreneur’s present bias, while
Panel B.26b and Panel B.26d plot the resulting credit spreads.

entrepreneurs with either low or high present bias remain unaffected by this constraint.

This observation prompts further investigation into why entrepreneurs with a medium
present bias are inclined to issue “junk“ bonds, unlike entrepreneurs with lower or higher
present biases. From the insights of Figure B.21, it appears that at any set coupon level,
the optimal threshold for increasing cash flow volatility is decreasing in the strength of the
entrepreneur’s present bias. On the other hand, the preference for debt financing increases
with the strength of the present bias and the firm’s optimally chosen coupon level increases
in the degree of the entrepreneur’s present bias. These dynamics counterbalance each other
to a certain degree. Entrepreneurs without or with a small present bias have a strong
preference for risk but opt for the lowest coupon rates and thus, position their optimal
risk threshold below their initial cash flow. Conversely, those with a strong present bias
choose higher coupon rates while having a small preference for increasing the volatility,
also setting their risk threshold beneath the initial cash flow level. In scenarios lacking a
leverage constraint, entrepreneurs with a moderately strong present bias possess adequate
motivation for debt financing, maintaining their willingness to pursue higher volatility at

a sufficiently high cash flow level that justifies increasing volatility after issuing debt.
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CHAPTER 3

MATURITY CHOICE, DEBT ROLLOVER,
AND ASYMMETRIC INFORMATION

WITH CHRISTIAN HILPERT, STEFAN HIRTH AND ALEXANDER SZIMAYER

ABSTRACT

This paper investigates debt maturity choices under default risk and feedback
effects on competitive debt markets. Debt market investors face asymmetric
information about the true asset value of the firm. The firm strategically delays
default to signal credit quality backed by a high true asset value. Subsequently;,
surviving apparent distress carries value: debt market investors, observing non-
default, offer improved financing conditions once the firm refinances its debt.
Consistent with empirical evidence, optimal maturity decreases in the degree

of uncertainty about the firm’s true asset value.
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3.1 Introduction

This paper examines the value of a firm’s debt with default risk and finite maturity in
a continuous-time framework. We account for information asymmetry by assuming that
investors on the financial market can observe the firm’s true asset value only imperfectly.
The market learns continuously about the firm’s true asset value, and debt replacement
occurs at the market’s fair price. Firms optimally delay default and can thereby signal a

higher true asset value, which reduces their future costs of debt.

Considering information asymmetry, we examine firm’s optimal maturity choice. Typically,
information asymmetry gives rise to signaling issues. A firm that knows it is of higher
quality may want to issue short-term debt to signal its type (Flannery, 1986). We are
interested in the effect of information asymmetry on maturity choice beyond what can be
explained by signaling motivations. Therefore, we assume that upon issuance, both parties,
the firm’s insiders and its potential creditors, have the same expectations about the firm’s
quality. Right after issuance, the firm’s insiders learn the firm’s type. Creditors do so only
over time, and as a consequence of strategic actions. The latter, in our context, consist of

the firm’s decision to roll over its debt rather than to default.

Our main finding is that optimal maturity decreases with the degree of initial uncertainty
about the firm’s asset value, which evolves into information asymmetry once the firm learns
its own quality. This is due to the following trade-off: On the one hand, short maturity
is costly, as it means higher interest for rollover at low asset values, which implies earlier
default and higher expected bankruptcy costs. On the other hand, firms of all quality
are overvalued immediately prior to default under information asymmetry. This results in
lower effective interest payments during periods of severe distress, which delays default and
thereby reduces expected bankruptcy costs. The second effect becomes more important
for higher asymmetric information, and thus, optimal maturity decreases in information

asymmetry.

According to Colla et al. (2020), there are four factors that determine firms’ choice of
debt maturity, namely, agency costs (Myers, 1977), taxes (Brick and Ravid, 1985; Kane
et al., 1985), the maturity of firm’s assets (Morris, 1976), and asymmetric information. We
focus on the latter. In that respect, Flannery (1986) shows a separating equilibrium in
which borrowers with favourable private information issue short-term debt and roll it over,

whereas bad-quality borrowers use long-term debt. Diamond (1991) considers liquidation

68



3.1 INTRODUCTION

risk, which implies that borrowers choose debt maturity dependent on credit quality. Here,
both high and low credit quality firms borrow short term, while medium credit quality
firms borrow long term. We also focus on the impact of asymmetric information on firms’
maturity choice, however, with the twist that asymmetric information first arises after debt

issuance.

In terms of modelling, we build on seminal work by Leland (1994) and co-authors. Le-
land (2019)! and Leland and Toft (1996); Leland (1998); Goldstein et al. (2001) introduce
models that include finite maturity and endogenous default, which is optimally triggered
by equity holders at low asset values. However, these models neither allow for asymmetric
information nor account for bond liquidity in secondary markets, and therefore suggest the
optimal maturity to be infinite. By contrast, He and Milbradt (2014) discuss that shorter-
maturity bonds are more liquid on secondary markets - a benefit that can be valued by
debt holders - which, when incorporated into the modelling framework, can lead to a finite

optimal debt maturity.

Substantial empirical evidence indicates that corporate bond yield spreads contain a lig-
uidity premium exceeding what can be attributed to credit risk alone, see (among others):
Chen et al. (2018), Helwege et al. (2014), Huang and Huang (2012) and Chen et al. (2007).
Furthermore, studies such as He and Milbradt (2014), Friewald et al. (2012), Dick-Nielson
et al. (2012), and Bao et al. (2011) find that the liquidity premium increases with bond
maturity. To capture this effect in a tractable manner, we introduce a maturity-dependent
costs on the side of debt-holders.

Duffie and Lando (2001) elaborate a continuous-time model to valuate risky debt un-
der asymmetric information regarding the firm’s true asset value.? Secondary markets of
corporate debt dynamically receive exogenous news about the unknown true asset value.
Unlike ours, the model does not include feedback effects, since the firm’s credit rating
does not affect the firm’s default decision. Duffie and Lando (2001) restrict their anal-
ysis of asymmetric information to firm’s with debt of infinite maturity, which conflicts
with empirical research, stating that information asymmetry is related to debt of shorter
maturity. In contrast to Duffie and Lando (2001), our paper focuses on the reduction

of information asymmetry resulting from strategic firm actions. The firm has incentive

Leland (2019) is the published version of the long-term working paper typically cited as “Leland
(1994b)”.

Other subsequent papers on debt valuation under asymmetric information include Chen (2003); Shi-
bata and Tian (2010, 2012).
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to delay bankruptcy and therefore signal a higher true asset value. Delaying bankruptcy
improves a firm’s financing prospects. In our model, the firm’s credit rating affects their
optimal default decision. Therefore, our model can be considered as a further development
of Duffie and Lando (2001): We consider debt of arbitrary finite maturity and include

feedback effects of information asymmetry.

Hilpert et al. (2024) have provided the first continuous-time credit risk model that is
incorporating feedback of dynamically adjusted information asymmetry, and we model
information asymmetry in their fashion. They use performance sensitive debt, where debt
payments depend on the firm’s credit rating. Nevertheless, their setting does not involve
the valuation of specific debt maturities. We model learning from strategic actions, as in
Grenadier and Malenko (2011), Grenadier et al. (2016) and Hilpert et al. (2024).

Empirical research has analysed conditions of asymmetric information. Among others,
Barclay and Smith (1995), Stohs and Mauer (1996), Ozkan (2000), Berger et al. (2005),
Garcia-Teruel et al. (2010) and Custddio et al. (2013) have found that greater information
asymmetries are related to shorter debt maturities. Those findings are well in line with

our model prediction.

3.2 A Model of Debt Rollover under Asymmetric

Information

In this section, we present a structural model of credit risk of a firm’s debt under dynamic
information and feedback effects. The firm continuously rolls over parts of its debt, creating
a feedback channel between the firm and its creditors who constantly assess the firm’s credit
quality. The firm’s management acts in the interest of its shareholders and optimises
the equity value as the total asset value net of debt. The firm rolls over its debt on a
competitive debt market. Debt market investors are price takers who require zero profits
in expectation for any newly issued debt and gradually update their beliefs about the firm’s

default threshold as information unfolds.
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3.2.1 Information structure, debt rollover and learning from

distress

Consider a firm that acquires productive assets, whose true value V' follows a continuous

diffusion process with risk-neutral dynamics
dV, = pV,dt + o V,dB,. (3.1)

Here p and o > 0 describe the assets’ drift and volatility, respectively. The constant risk-

free rate is r > p, and B is a standard Brownian motion under the risk-neutral measure.

The firm finances these assets by issuing debt with a total principal P, selecting a ma-
turity M. We consider a stationary debt policy whereby, at any point in time, the firm
maintains a constant total debt principal P, paying a constant coupon rate C. As in
Leland (2019), the firm continuously rolls over a fraction m = 1/M of its debt, meaning
it continuously retires debt at the rate mP and simultaneously issues new debt of equal

coupon, principal and seniority.

Before initial debt issuance, both the firm and debt-holders share the same uncertainty
regarding the firm’s true asset value. Both observe the firm’s true asset value V' only
imperfectly due to a persistent multiplicative distortion @, independent of B. Thus, they

observe a distorted asset value W, which relates to the true asset value as
Vi =0W,. (3.2)

Immediately after debt issuance, the firm learns its true type 6 while the market remains
uninformed. Note that the the firm’s true quality increases in its type 6. The observed
asset value W exhibits the same stochastic dynamics - namely, the same drift and volatility
- as the true asset value V', due to the multiplicative structure given in (3.2). Therefore,
observing W does not reveal information about the distortion 6. Moreover, we assume
the density ¢ of § to be nonnegative and continuous on some support [0,0] with 0 < § <
0 < oo. Suppose the firm’s type-dependent default strategy is given by default thresholds
Wg = (Wg(0))geco and thus the optimal default strategy is a first hitting time?

7(0) = inf{t > 0: W, < Wy(0)}. (3.3)

3 We show that this assumption is harmless. Under reasonable assumptions on debt valuation, the

firm’s default strategy indeed turns out to be a cut-off strategy; see Appendix 3.A.
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Accordingly, the running minimum of the observed asset value, W, with

W, = oigr;fgt W (3.4)
captures the firm’s default information by determining which type 6 would have already
defaulted at time ¢ > 0. In the following discussion the dependence on the specific choice of
W is suppressed. Note that the optimal strategy is later indicated by Wg. As is standard
in a Markovian setup, Ey denotes the expectation conditional on the initial value Wy, = .
When the quantity inside the expectation depends on W and its running minimum W, we
write ) accordingly. Now, from the perspective of the firm, the equity value depends

on its type ¢ and is given by holding the asset minus debt payments until default
7(6)
EO,W,W) = 0W — Eqww) [ / e (CHmP—d(Wy, W,))dt + e "D oWg(0)| , (3.5)
— |Jo

where, prior to default, debt-holders receive the coupon stream C and the proceeds from
rolling over the debt. Rolling over debt at rate m entails repaying debt with principal P
while issuing new debt of the same principal and maturity structure, receiving its market
value d(W, W).

In a setting inspired by the framework of Duffie and Singleton (1999), we account for certain
liquidity-related costs for debt-holders that are independent of the inherent firm’s credit
risk. Empirical studies such as Friewald et al. (2012), Dick-Nielson et al. (2012) and Bao
et al. (2011) document that the liquidity premium embedded in bond yields increases with
bond maturity. To capture this empirically observed effect in a tractable way, as proposed
by He and Milbradt (2014), we introduce maturity-dependent costs on the side of debt-
holders. These costs not only reflect preference for liquidity but also may capture other

benefits associated with shorter maturities, such as increased flexibility for debt-holders.

Specifically, we model these costs as a continuous cash flow amounting to k(m)P, where P
is the debt principal. This flow cost captures the maturity-dependent costs for debt-holders
that go beyond credit risk and k(m) is assumed to be decreasing in the rollover rate m and

1

thus increasing in the average maturity M = m™", which reflects lower costs associated

with shorter maturities.

Now, from the perspective of a firm with type 6, the total value of debt is given by

7(0)
D(0, W, W) = Eqyw [/0 e (CHmP—k(m)P—d(Wy, W,)) dt + e 7" (1—a)0W5(9)|, (3.6)
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where, if bankruptcy occurs, a fraction 0 < o < 1 of value will be lost to bankruptcy costs,
leaving debt-holders with value (1 — ) Wg() and stockholders with nothing. Taken
together, for Wg(0) < W < W, the firm value is given by the sum of equity and debt

v(0, W) = E(0, W, W)+ DO, W,W) =0 W — (BC(0, W) + MC(6,W)), (3.7)

which can further be represented as the asset value minus the sum of bankruptcy costs and
maturity costs with

7(0)

BC(0,W) = aBw [ 0 Wp(0)] and MC(0,W) = Ew [ /O e”k(m)Pdt}. (3.8)

The market value of newly issued debt depends on the current observed asset value W
and its running minimum W. Note that cash flows to debt-holders generated from newly
issued debt will include future coupon payments plus principal repayments minus maturity-
dependent costs of me ™ (C' + mP — k(m)P) until bankruptcy occurs. Using the law of
iterated expectation conditioning on 6, the rolled-over debt can be computed by the dis-
counted expected payoff to debt-holders d(6, W) for each possible firm type 6, weighted by
the corresponding probability ¢(6,1/), which is continuously updated through the infor-

mation generating process W':

d(W, W) = /e (6, W) (6, W) 9 (3.9)

with

7(0)

d(0, W) = mEw [ / e~ M (ComP—k(m)P)dt + e T (1 — )W)  (3.10)
0

Lywy0)<wy 9(0)
6, W) = B(O)<W. ,
YO = T o)y 9(0) A0

for 6 € ©. (3.11)

To illustrate how learning and belief updating by debt holders affects debt valuation, we
present an example in Figure 3.1. The figure illustrates the evolution of observed assets
and the corresponding debt valuation for a sample trajectory of the observed asset value.
The solid black line represents the firms’ asset value W as observed by the debt market and
the dashed black line captures its running minimum W. Initially, debt holders expect the
firm’s default threshold to fall in [Wg(0), Wg(0)] = [44.5,67.5], displayed by the horizontal
grey lines. The dotted horizontal thin line represents the upper bound for the default

threshold Wg(6) = 67.5 and the solid horizontal thin line depicts the lower bound with
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Observed Asset and Debt Levels
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| |
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Figure 3.1: Observed asset and debt value trajectory This figure depicts the path of the observed
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asset value Wy (solid black line) and its running minimum W, (dotted black line) over the
time period t € [0,2]. Debt holders observe Wy and initially believe the true asset value
OWy is uniformly distributed on the interval [0Wo, OW,] with § = 0.75 and § = 1.25. They
expect the firm’s default threshold - given in terms of the observed asset value Wy - to be
within [Wg(0), Wp(0)] = [44.5,67.5]. As time progresses and no default occurs, debt-holders
update their belief about the firm’s quality and revise their estimate of the total outstanding
debt d(Wy, W,)/m (solid grey line). Thin vertical dotted grey lines at t; = 0.60 and ty =
1.33 illustrate points in time where the debt value corresponds to the same observed asset
value, allowing for comparison of the firm’s perceived state before and after market learning.
Relevant parameters used for this plot are: P =50, C' =2, m = 1/20, p = 0.015, 0 = 0.2,
r =0.03, k(m) = 0.0002/m and oo = 0.5.
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Wis(0) = 44.5.

The grey line traces the expected value of the firm’s outstanding debt, reflecting how this
value evolves with the observed firm value. The figure notably illustrates the learning
process of debt holders: At time t; = 0.6, the observed asset value first deteriorates to a
level where certain low quality firm types would optimally default, which both decreases
the overall debt value and increases its volatility, as the debt value becomes sensitive to
new information under distress. Between t; = 0.6 and t, = 1.33, the observed asset value

declines further while the firm does not default.

Subsequently, at ¢t = 1.33, the observed asset value recovers to its level from time t; = 0.6.
However, since firm’s of low or medium quality would have defaulted during the period of
distress, surviving firms are now perceived as being of higher quality. This updating of

beliefs leads to an increase in the debt value for the same observed fundamentals.

Recall the equity value from Equation (3.5). Equity holders retain the total asset value
until default, at which point it is transferred to debt holders. Thus, equity benefits from
holding the asset and receives financial gains quantified by the payout rate 6 = r — u up
to the time of default. Therefore,*

~(6)
E(6,W, V) = Eqv) Vo e O W, + d(W,, W,) — (C+mP)) dt| . (3.12)

We impose the following requirement on the value of continuously reissued debt. If a firm
experiences an exogenous increase in its asset value, this surplus should lead to higher
rollover proceeds in all possible future scenarios, relative to the case without such an
increase. Sufficient conditions are:

AW, W) > dW, W), for0<W <W' <W, (3.13)

AW, W) < dAW,\W), for 0 < W < W and A > 1. (3.14)

The first condition in (3.13) states that the value of the rollover debt decreases with the
running minimum of the total asset value. Survival of apparent distress and subsequent
recovery to a previous asset value signals higher firm quality and reduces information
asymmetry, which is then reflected in a higher valuation of the rollover debt. The second

condition in (3.14) requires that a uniform scaling up of the firm’s asset path cannot reduce

4 Alternatively, the equality can be established using stochastic calculus. Observe that e=" ™) Wp (6) =

e*”(G)WT((;), and application of the product rule yields the desired result.
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the value of rollover debt. Thus, if the asset value reaches a new historical minimum,
the firm should not be able to refinance on better terms simply because its entire asset

trajectory has shifted downward.

Suppose the conditions in (3.13-3.14) hold. Then the firm’s optimal default strategy is
indeed a threshold strategy 7*(0) = inf{t > 0 : W, < Wg(0)}, where Wg(0) for 6 € © is
strictly decreasing in 6, see Proposition 1 in Appendix 3.A. The optimal default strategy

satisfies the smooth pasting condition

E
gw(e, WE(0), W5(6)) =0, for § € ©. (3.15)

We show in Appendix 3.B that the equity value can be computed in closed-form:

oo -ovio k) ()3 )

L3O V:f(@)y ((WV;(Q)Y _ (ng))y) , (3.16)

with

(e (o= 32) 2] 317
=5 (i) i o) o
¢

(6,/) (m(l . 04)9, WE(Ql)y+1 _ m (C+Yrj__ﬂi(m))P> WE(O’)y> 46’
7'(6) = 50) . (319)

7
where ®(0) = / #(0") do’, for 6 € ©. Moreover, the value of rollover debt is given by
0

aw, W) = ™MEE <7f”+_mk<m))P ) W5 (0) for W > Wh(6) and 0 € ©.  (3.20)

The smooth-pasting condition in (3.15) becomes

oF . .
0 = W(ev WB(6)7 WB(H))
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(r+m) m

Multiplying by W () and solving for the latter gives

r  C+mP(1+k(m)/r) Y- G O)WE(0)Y
1+ (r+m) I+ m

1
W5(0) = i ( ) , ford € ©. (3.21)
Equation (3.21) is a fixed point equation characterising W(#), and has to hold for all
f € © at the same time. In particular, §*(0) depends on W5(0') for 6 € [0,0] , see
(3.19). Solving this equation system with continuous parameter 6 is, generally speaking,

not straightforward.

In fact, §*(6) embeds the information that still can be learned from observing the firm and
is thus reflected in the valuation of rollover debt. If lastly the best type 6 has survived,
nothing more can be learned and the information asymmetry has vanished. The optimal
strategy can therefore be established recursively starting at #. Suppose that the uncertainty
around 6 has been eliminated. This is identical to the case without information asymmetry
with © = {#}. The optimal default threshold can then be calculated using the limiting
case of (3.19) at :

~ m(C+ (m—k(m))P)

r+m

W (@)Y . (3.22)

Plugging this in (3.21) for # = @ and solving for W}(6) results in

1y(C+mP)+k(m)P (zm/r — (y — )
0 (I+x)+@y—2)(1—a)(r+m)

W5 (0) = , (3.23)

where V3 = 0W}(0) is equity’s optimal default threshold in the scenario without informa-

tion asymmetry.

Now, if we differentiate (3.19) and (3.21), we obtain the following ordinary differential
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equation on ©°, which allows us to effectively calculate the optimal solution:

A+ D) mWe(6) + (y—2) 5'(0) Wu(0)
(Wg@) _ (1+2)m0 —y (y — 2) 4(0) Wp(6) 1
6(0)

7'(0) (g(0)+m(0+(7fn+—:l(m))]3) WB(Q)y—m(l—a)QWB(Q)yH)

(3.24)

o(0)

with boundary conditions given in (3.23) and (3.22). If the solution of the ODE further

satisfies

500 B
0<9(0) < yWg(0) 9(0) and Wg(0) <0 forall €€ (6,0), (3.25)
Wg(0)
then Wj = Wp is the firm’s optimal default strategy, §* = § describes the value of the
rollover debt via Equation (3.20) and the conditions (3.13-3.14) hold, which we discuss in
more detail in Appendix 3.C.

3.3 Feedback Effects and Maturity Choice under

Asymmetric Information

This section examines the firm’s optimal strategies, the feedback effect of information asym-
metry and the optimal maturity choice under different degrees of uncertainty. Section 3.3.1
investigates further into how the firm’s optimal strategy is affected by asymmetric infor-
mation for a given capital structure. Afterwards, Section 3.3.2 then further analyses what

maturity a firm should optimally choose under varying degrees of uncertainty.

Throughout this analysis, we maintain a base parametrisation of y = 0.015, ¢ = 0.1,
r = 0.03, bankruptcy costs @ = 0.5, an initially observed asset value W (0) = 100 and debt
principal P = 50.

We set maturity-related cost rate to k(m) = 0.0002/m. This implies that holding debt with
a maturity of M = 1/m entails annual costs of k(m) = 0.0002 - M times the principal for
debt-holders. When the coupon rate is initially determined by debt-holders, they pass these

maturity-related costs on to the firm through the coupon rate. Therefore, each additional

5 At the boundaries 6 and 6, derivatives are understood as the respective limits from the interior. In

the case of §(0), L’Hopital’s rule must be applied, see Appendix 3.C.
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Figure 3.2: Impact of information asymmetry on the firm’s default strategy. This figure analy-
ses the default thresholds of a firm when the market’s initial belief about the scalar distortion
factor 8 is uniformly distributed over © = [0.75,1.25]. The debt principal is set to P = 50
and the firm pays a coupon C = 2. Panels 3.2a and 3.2b focus on the case of a maturity
M =5, showing the thresholds as functions of the observed and true asset values, respec-
tively. Solid lines depict thresholds under information asymmetry, while dotted lines provide
the corresponding benchmarks under perfect information. Panel 3.2¢ illustrates how the de-
fault thresholds are reduced due to the feedback effects of information asymmetry compared
to perfect information across different maturities.

year of debt maturity increases the firm’s effective coupon rate by 2 basis points.

3.3.1 Feedback effects of asymmetric information

In this section, we investigate how, for a given capital structure, the degree of information

asymmetry between the firm and debt-holders affects the firm’s optimal default strategy.

We identify a notable feedback mechanism: under asymmetric information, immediately
prior to default, the firm is overvalued by the market. This overvaluation results in more
favourable refinancing conditions compared to a scenario with perfect information. Conse-
quently, the firm has incentive to delay default in order to capitalize on these advantageous
refinancing terms, which further improves its refinancing terms. As a result, asymmetric
information effectively postpones default. Furthermore, firms with shorter debt maturities
refinance larger amounts of debt more frequently, making this feedback mechanism more

relevant.

In Figure 3.2, we illustrate how information asymmetry influences the firm’s optimal de-
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fault threshold, considering a debt principal of P = 50 and a coupon rate of C' = 2. The
initial market belief assumes that the scalar distortion factor 6 is uniformly distributed
on © = [0.75,1.25]. For a debt maturity M = 5, Panels 3.2a and 3.2b depict the firm’s
optimal default thresholds as functions of the observed and true asset values, V and W
respectively from Equation (3.2), for each type 6. The solid lines depict the optimal de-
fault thresholds under information asymmetry, while the dash-dotted lines provide the
corresponding benchmarks under perfect information. We observe that, owing to the in-
formation asymmetry, the firm tends to delay default compared to the perfect information
scenario. Notably, the default threshold for the highest quality firm type 8 = 1.25 coincides
with the perfect information case. Since this best type defaults at the lowest observed asset
value, it implies that all other types have been previously ruled out by the market. There-
fore, just before the best type defaults, the information asymmetry effectively vanishes,

and the market conditions match those under perfect information.

Conversely, the largest gap between the default thresholds under asymmetric information
and perfect information is observed for the lowest quality firm type § = 0.75. In this case,
the debt market has not yet learned about the firm’s true quality, leading to a persistent
overvaluation of the firm quality until default. Consequently, as in Hilpert et al. (2024),
the firm benefits from better refinancing conditions than under perfect information, which
delays default. This illustrates the feedback mechanism by which asymmetric information
leads to delayed default, especially for lower quality firms, by creating an overestimation

of their asset values prior to default.

Panel 3.2c shows the reduction in the default threshold resulting from asymmetric infor-
mation and the inherent feedback mechanism, expressed as a percentage for each type and
different maturities. We observe that the reduction is larger for shorter maturities. This
is because the effect is driven by better refinancing conditions, which are more relevant
for shorter-term debt that is refinanced more frequently, leading to a greater impact on

delaying default.

3.3.2 Optimal maturity choice under uncertainty
So far, we have analysed the effect of information asymmetry on the firm’s optimal default

threshold for a given capital structure. We have observed that the overvaluation imme-

diately before default as well as the induced feedback mechanism results in lower default
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thresholds, especially for shorter debt maturities. Assuming the firm can freely choose its
debt maturity, this raises the question of how these effects influence the firm’s optimal
maturity choice. To analyse the firm’s optimal maturity choice in the simplest manner, we
make a few key assumptions. Initially, both the firm and the debt market share symmetric
uncertainty regarding the firm’s true quality. Specifically, both agree that the firm’s true
asset value is given by Vi = W, where W, is common knowledge, and both believe that
0 is uniformly distributed on [¢,6]. ITmmediately after issuance, the firm learns its true
type @ € [0,0], while the market remains uninformed. This transition from symmetric
uncertainty to asymmetric information occurs after the debt is issued. This setup yields
the advantage that the initial maturity choice does not reveal any information about the
firm’s type, simplifying the analysis by avoiding the complexities associated with signaling

effects during debt issuance.

The firm is required to issue debt with principal P. Importantly, the firm can freely choose
its debt maturity. The coupon is set, such that the market value of initially issued debt
equals the the principal P:

D(Wy;m, P,C, ¢) = P. (3.26)

Here, the market value of initially issued debt is given by the expected future cash flows
from equity repaying debt issued at time ¢ = 0, given by D(Wy; m) = d(Wy, Wo;m)/m, as
derived from Equations (3.9) - (3.11). We impose the restriction that debt-holders do not
offer a debt contract, where it is optimal for firm’s of certain quality to default immediately

after issuance.

The firm’s optimal maturity choice M = 1/m is determined by maximising the (expected)
firm value v(Wy;m), given by the sum of the firm’s expected equity value and the market

value of initially issued debt:
v(Wo;m) = E[E(0, Wy, Wo; m)] + D(Wy; m) (3.27)

We show in Appendix 3.E that the market value of initially issued debt equals the expected
value of total cash flow to debt-holders including payments resulting from rolling over the
debt, as given in Equation (3.6). That is, it holds D(Wy;m) = E[D(8, Wy, Wy; m)]. This
yields another representation of firm value as the expected asset value less the sum of

expected bankruptcy and maturity-related costs:

v(Wosm) = E [0Wo| — (E [BC(0, Wo;m)| +E [MC(0, Wo;m)] ) , (3.28)
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Figure 3.3: Optimal maturity under uncertainty. Panel 3.3a shows densities for the initial uncer-
tainty about the scalar distortion factor 0 that is uniformly distributed on [1 — a,1 + a] for
a € {0.05,0.10,0.15,0.20,0.25}, where a = 0 depicts the benchmark case of perfect informa-
tion. Panel 3.3b plots the respective total firm value given for different maturities M given
Wo = 100 and a debt principal of P = 50.

where the bankruptcy and maturity costs are defined in (3.8). At time ¢ = 0, the firm
chooses the maturity M = 1/m that maximises the expected firm value. Figure 3.3 presents
the firm’s expected firm value across different debt maturities and varying degrees of un-
certainty regarding the firm’s true asset value. The analysis considers cases with P = 50
and an initial symmetric belief that the firm’s asset value is «§W0, where W, = 100 and 0 is
uniformly distributed on [1 — a, 1+ a] for a € {0.05,0.10,0.15,0.20,0.25}. The benchmark
scenario of perfect information with a = 0 is shown for comparison. In line with the obser-
vations from Section 3.3.1, we observe that uncertainty leads to a lower optimal maturity
compared to the perfect information case. The induced feedback effect that reduces the
firm’s optimal default thresholds is stronger at lower debt maturities. Moreover, we ob-
serve that the optimal maturity decreases as the degree of uncertainty increases, reflecting
a stronger feedback effect associated with greater information asymmetry. Additionally,
in this case, higher uncertainty raises the firm value, since higher information asymmetry

further delays default and reduces expected bankruptcy costs.

Recall that the firm value is given by the expected asset value minus the sum of expected
bankruptcy and maturity costs. Notably, the expected asset value does not depend on
maturity and is E[§W,] = 100 for all degrees of uncertainty considered in Figure 3.3.
Consequently, the firm’s optimal maturity choice reduces to selecting the maturity that
minimises the sum of expected bankruptcy and maturity costs. Figure 3.4 examines how

uncertainty affects these costs in greater detail. Panel 3.4a displays the sum of expected
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Figure 3.4: Bankruptcy and maturity costs. This figure breaks down the firm’s optimal matu-
rity choice and analyses the leverage costs in more detail. Panel 3.4a shows the sum of
expected bankruptcy and maturity costs, while Panel 3.4b shows the expected bankruptcy
costs and Panel 3.4c shows the respective maturity costs. The initial uncertainty about
the scalar distortion factor 0 that is that it is uniformly distributed on [1 —a,1+a] for
a € {0.05,0.10,0.15,0.20,0.25}, where a = 0 shows the benchmark case under perfect infor-
mation.

bankruptcy and maturity costs, while Panel 3.4b and Panel 3.4c present the expected
bankruptcy costs and expected maturity costs separately. We observe that expected ma-
turity costs increase with longer maturities, but are relatively insensitive to the degree of

initial uncertainty about the asset value.

Conversely, we observe that within the examined maturity range, expected bankruptcy
costs rise as maturity shortens, but significantly decline with greater uncertainty, especially
at shorter maturities. This reduction is driven by the greater information asymmetry
following debt issuance and the resulting feedback effect. Overall, we find that the optimal
maturity that minimises the firm’s total costs decreases as the level of uncertainty about

the firm’s true asset value increases.

3.4 Conclusion

We provide a structural analysis of debt maturity choices in the presence of default risk and
asymmetric information, incorporating feedback effects in competitive debt markets. By

generalizing the classical credit risk framework to allow for imperfect and evolving market

83



CHAPTER 3 MATURITY CHOICE, DEBT ROLLOVER, AND ASYMMETRIC INFORMATION

beliefs about a firm’s true asset value, we uncover novel strategic incentives for firms to
delay default, thereby signalling credit quality and benefiting from improved refinancing

conditions over time.

Our equilibrium characterisation demonstrates that asymmetric information induces a feed-
back loop: creditors, observing non-default in periods of apparent distress, update beliefs
in favour of higher firm quality, which in turn reduces the firm’s financing costs upon re-
financing and further delays default. This effect is particularly pronounced for firms with
shorter debt maturities, as more frequent refinancing allows them to capitalize repeatedly
on favourable market reassessments. As a result, asymmetric information lowers optimal
default thresholds, with the effect being more substantial for lower-quality firms and shorter

maturities.

Examining the firm’s optimal maturity choice, our analysis shows that increased initial
uncertainty about firm value systematically reduces the maturity length that maximises
total firm value. This is driven by the interaction of reduced bankruptcy costs and relatively
stable maturity costs with respect to uncertainty. Thus, under greater uncertainty, firms
optimally favour shorter-term debt to capitalize on the beneficial effects of market learning

during distress.

Overall, our findings highlight the importance of information dynamics in shaping the op-
timal capital structure, and suggest that observed patterns of debt maturity may reflect
sophisticated strategic responses to underlying informational frictions in credit markets.
Importantly, our results are consistent with empirical evidence showing that greater infor-
mation asymmetries are associated with shorter debt maturities Future work could extend
the model to incorporate endogenous information acquisition, richer signalling environ-

ments, or the effects of market power among creditors.
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3.A characterising the Firm’s Optimal Strategy

Proposition 1. In the setting of Section 3.2, consider the optimal stopping problem

7(0)

E@O,W, W) = sup Eww) [/ e " (O(r—p) Wtd(Wy, W,) — (C+mP)) dt|. (3.29)
7(6)>0 - Yo

Suppose the conditions (3.13-3.14) imposed on d(W, W) hold, then the optimal stopping

time 7(0) = inf{t > 0: (W, W,) € £(0)} is characterised by its early exercise region

EO) ={(W,W):0<W <Wp(0), W <W < By(W)},

where By is increasing on (0, Wg(0)]. In particular, when starting at (W, W), for some

W > 0, the optimal stopping time is a threshold strategy, that is,
7*(0) = inf{t > 0: W, < Wg(0)}.

Furthermore, Wg is strictly decreasing in 6.

Proof. The state process for the optimal stopping problem in (3.29) is the Markov process
(Wi, W,). Accordingly, the early exercise region is characterised by a subset £(6) of the
state space {(W, W) : 0 < W < W} C R% Our next objective is to determine the shape of
E(0). To this end, let (Wémm,mw’m)@o denote the process consisting of the observed
asset value and its running minimum, with starting value (WO(W’W),E(()W’E)) = (W, W),

where we explicitly allow 0 < W < W. We proceed in three steps.

First, consider (W, W) with 0 < W < W, and increase the observed asset value to W’ > W.
Using (3.13-3.14), we show that the value function is increasing, that is, E(0, W, W) <
E@,W',W). This implies that for (W', W) € £(0), it holds that (W, W) € £(6), for all
W e [W,W'], since £(0) = {(W, W) : 0 < W < W, E(0,W,W) = 0} and in particular
(W, W) € £(0).

To show that E(6, W, W) < E(0,W' W), for W < W < W’ consider the original process
(Wt(W’M,mW’M)QO and the one with the improved asset value (Wt(W/’w),w,gW/’w))tZO,
where we set

/ w’
W = I o g > 0.

85



CHAPTER 3 MATURITY CHOICE, DEBT ROLLOVER, AND ASYMMETRIC INFORMATION

Then WI
Wi = o W AW, for ¢ 20,

With A = % > 1, write

(
AW N + 1, ovwn_, AW W)

<w
w)yy AV L

- ar ).

w

where, in the third line, we use (3.14) for both terms; in the fourth line, we apply (3.13).
The payoff stream in (3.29) with starting value (W', W) dominates the payoff stream with
starting value (W, W) for all ¢ > 0 and in all possible scenarios. This dominance is reflected
in the corresponding value functions, that is, E(60, W', W)) > E(0, W,W)), as claimed.

Second, focus on the diagonal in the state space, and consider (W, W) with W = W.
For A > 1, consider the upward-shifted starting value A (W,W). Then, we can write
AW Wy — () g (W)Y By (3.14) we have d(AW, AW) > d(W, W),
and using the same arguments as in the first part, we obtain E(0, \W,AW) > E(0, W, W).
Thus, the equity value function is increasing along the diagonal, for each 8 € ©. Accord-
ingly, for the critical value Wg(0) = sup{W > 0: E(0, W,W) = 0} we have {(W, W) : 0 <
W <Wg(0)} CEB) and {(W, W) : W > Wg(0)} NEWN) =0.

Moreover, for each W < Wg(f) there exists a critical value W < By(W) < Wg(0) sep-
arating the stopping region from the continuation region; that is, {(W, W) : W < W <
By(W)} € £(6) and {(W,1) : W > By(IV)} N E(0) = 0.

Combining this result with the first part, it follows that
EO)={(W, W) :0 < W < Wp(0), W <W < By(W)}.
Using mainly (3.13) and the same arguments as before, it follows that By is increasing,.

Third, since the integrand specifying the payoff in (3.29) is strictly increasing in 6, it follows
that Wg(0) strictly decreasing in 6. O
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3.B Value Function Representation

In the following, we show that the equity value can be represented as shown in Equa-

tion (3.16). Set W = W§(60), then W, = W§(0), for 0 < ¢ < 7*(0), and for W > W}(0)

E(0,W,W5(0)) =0W — By [e 7" Do W5(0)]

+Ew l /0 T e AW W) — (C+mP)) dt]

) w \"" C+mP C+mP [ W \°
oot (i)~ o (k)

Wi (0) Wi(

T*(0)
+Ew [ / R AR0) dt] .
0
Next, for W > W§(6), compute

T*(0") ,
d(@', W) = mEw [ / e~ M (ChmP—k(m)P) dt + e T (1—q) ¢’ W;(@’)}
0

m(C+(m—k(m ,  m(C+(m—k(m))P) |
= o +<m1—a0WBQ) o )(WE(Q’)>
/ Liwg0)<wyo19(9) ]l{e/>e}¢( )
Qb(@ WB(H)) f@]l{W* o)< W3 (6 }¢(0//) do” - f Qﬁ(@”) d@”

where it assumed that W} is strlctly decreasing in 0 to write [g Lgws or)<wy0)) ¢(07) d0” =
fe o(0")dg". With ®(0) = [ ¢(¢")d@', for 6 € O, it holds that

AW W50) = [ dEW) o0 W3 (0)) a8

_nlCmk(up) | 90 (n(1-a)Wy(e) - =) () " ao

r+m ] 5(0)
= m(C+(m—k(m))P) L W=y [ $(0) (m(l—a)elwg(el)y—i—l (C+(:1+nii m))P) W (0 ) a0
r+m 5(0)
Now,
o [ e amwgopa = EHIHOID) (g, [

T(0)
+§*(0) Ew l/ e TtWY dt] ,
0
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with

A*(e)_fﬁczs(e') (m (1 —a) 0 Wi(e)r+! — b mlB) s (61)v) o'
I o(0)

Define

and use the ansatz

F(W) = | + a9 Wwes s for W Z Wé(@) s
and F(W) =0, for 0 < W < W};(0), for ay,as,a3 € R. Noting that F' < w, gives
az < 0. On (W§(6),00), F satisfies

62

OF 1
ow? oz

— 2 2 -y _
0 pW oz (W) + 5 o W WY+ W™ —rF(W).

Computing the partials, comparing the coefficients and using F'(W5(0)) = 0, gives

1
"t i) )
L W(Q)y—a‘a
v r—(—y<u—;az>+;y202>’“d

(=) o3 ) -
as ol A G i ro’| =—-z,

where the positive solution corresponding to as is ruled out, because a3 < 0. Putting

together the pieces, results in

o) _ W=y — Wi(0) v+ W

—rt Yy _ B
EWVO e Wtdtl___ e
r=(u(n—30%) +3v°0)

From —y (u ) + 1 y 02 = r + m, we finally obtain

e ) () )
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3.C CALCULATING THE OPTIMAL SOLUTION

The equity value with W = W§(0) is

L 70 VTVng<0)y ((Wge)y _ (%) y) | (3.30)

3.C Calculating the Optimal Solution

The optimal solution (W}, §*) characterising the firm’s optimal default strategy as well as
the valuation of rollover debt must satisfy the ODE from Equation (3.24). Further, we

provide necessary initial condition.

Initial values for the derivative are obtained by taking the limit in Equation (3.24). We

can represent

90) = gy o SOOI wnd 0= 5 @0 - 10) 33
with
16) = m (1 - a)ow(oy - LRIy g
Applying L’Hopital’s rule for ¢’ in (3.31) gives
AN . Tian AL o N 1: Q(Q)_f(e)_ 0 img’(@)—f’(@)_ "D\ _ A(D
) =t '6) = o) i 2L — o) i T pi5) - 10

and thus §'() = % f'(#). Taking the limit of the derivatives, we can represent

J0)=aWg(0)+ap and Wg(0) = 504_52@@)
1

with ag = sm(1 — &)W (0)**! and

o = 5 (01 = )+ WD

y,  m(C+ (m—k(m)P)

r+m

yWB(9)“> :

while 3y, f1, B2 are directly given by the limiting case in Equation (3.24). Thus, we have
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an initial value for the derivative:

W/ g — '70
b0) = 12
for v0 = Bo/P1 + (Bacwo)/P1 and 1 = (Pacv1)/B1. Now, let (Wg, §) be the solution of the
differential equation (3.24) and satisfy (3.25). Then

m(C + (m — k(m))P)

r+m

W) =Wg(0) and d(W, W) = + W vg(Wzt(W))  (3.32)

is indeed providing the optimal default strategy and the the corresponding valuation of
the rollover debt, since Equations (3.13-3.14) hold: Equation (3.25) states that Wg(6) is

strictly decreasing in # and

9(9)

0<3(6) < yWhO) s

(3.33)

We show that the value of the rollover debt d(W, W) satisfies Equations (3.13) and (3.14):
From §'(6) > 0 and W§(#) < 0, which gives W5 (W) < 0, we conduct §(Wg5'(W)) <0,
which implies that d(W, W) satisfies Equation (3.13). Moreover, the second inequality in
Equation (3.33) is equivalent to d(Wg(#), Wg(0)) being non-increasing in 0. Since W(0)
is decreasing, d(W, W) is non-decreasing in W. By the structure of d(W, W) this implies
that Equation (3.14) is satisfied.

3.D Calculating Equity Value

Following argumentation from Heinricher and Stockbridge (1991) and Barron (1993), the
firm’s equity value E (6, W, W) is a solution to a non-standard system of differential equa-

tions. It is characterised by

1
§U2W2EWW + uWEw +0(r — )W +d(W, W) — (C+mP) —rE =0 (3.34)
in the region Wg(0) < W < W satisfying terminal condition

E(6, Wg(0), Wg(0)) =0, (3.35)
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as well as the boundary condition

oE

PITANE W)| =0 (W >Wz(0)). (3.36)

W=w
Let us define f(W) = E(0, W, W). For Wg(0) < W < W, we can represent the equity

value by
E(0, W, W) = Eqyw) VOT(W) e (O(r — W)W + d(W, W) — (C +mP)) dt] +f (W) (VV[[;) h

For W§(0) < W < Wg(6), similar to argumentation in Appendix 3.B, we can provide the

equity value in closed form

E0,W,W) = ew—ew<m_x_C+mi(i;/;:(m)/r)( x) )
B () () ) s ()

To calculate arbitrary equity value, we have to find the function f(W). For this, we
implement and solve for the normal reflection condition: Ew (W,W) = 0 for W with
WE(0) > W > W§(0). We obtain

C+mP(1+k(m)/r)
r+m

) =t~ g (i (10 +

— W ) (3.37)

and f is the solution to an explicit differential equation with initial condition f(Wg(#)) = 0.

3.E Initial Debt Valuation

In the following, we demonstrate that the market value of initially issued debt at time t = 0
equals the expected total cash flows to debt-holders including payments resulting from
rolling over the debt. Formally, we establish that D(Wy;m) = E[D(8, Wy, Wo; m)], where
D(Wy;m) = d(Wy, Wo;m)/m equals the expected cash flows to debt-holders generated
by the initial issuance at time ¢ = 0, as defined by Equations (3.9) - (3.11). Meanwhile,
E[D(, Wy, Wy; m)] captures the expected sum of all future cash flows to debt-holders over
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time, including proceeds from debt rollover, where the term D(6, Wy, Wy; m) is given in
Equation (3.6).

In the following derivations, as in the main analysis, we omit the dependence on m in the
value functions for simplicity. To establish the result, we first demonstrate that for value

of continuously issued new debt d(W, W) from (3.9), it holds

~(0) ~(6)
/@ Ey [ / e~"td(8, Wt)dtl $(0)d0 = /@ Eqww) [ / eTtd(W, Wt)dtl 3(6)d0. (3.38)
0 0
This holds true since

/@ Eyy [ /0 T(e)e—”d(e,wt)dt]gb(e) a0 = Eqyar [ / Tt /@ 40, W)L 0y <wy 6(6) dedt}

[ oo Jo Liwpoy<w,y ¢(0) A&’
_E / rt / (0, W, ( 1 40 dt
ww) |, e ( t)f® Loy 6(0) d0° wi)y<w,1(0)

B [ e ([, d0. 0000 a8) ([ Lovsnaw,0(#) a0') o
—Egn | / ""td(Wt, ( / Ly (012w 1 00 )d@)dt]
— B / / et d(Wh, W) dEb (6" ] / EWW)V " ‘”d(V[Q,Wt)dt]gb(H)dQ.

Further, with

r+m

C+mP—k(m)P_< W C+mP—k(m)P>)

A, W)=m ( WB(9)>_ ((1 —a)0Wg(0) — T

it holds

Ew U)T(e) e " (C+mP—k(m)P—d(9,W,))dt + e—rT(e)(l_a)QWBw)]

7"—|—

_Ey VOT(G) -t (C+mP k(m)P (C’—i—mP—k:(m)P)) dt]

6_”(‘9)(1—@)6’WB(8)—/OT(6)6_”m <MI/Z‘((72) >_y<(1—a)6’WB(0)_

_C+ mTP+—nf(m)P (1 _ (WZ@)>_I) + (1= a)0Ws(6) <WVBV(9>>_JE

+Ew

C’+mP—k(m)P> "

r+m
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r+m

—mWy(0) <(1 _ a)owy(g) — SHMERIP ) Ey [ / " e"’tW(t)‘ydtl

and we have shown in Appendix 3.B that

By | < FE 0 ((WVBVw))_m - (WZm)_y) ‘

Therefore, we conduct

Ew l/OT(G) e " (CH+mP—k(m)P—d(§,W,)) dt + e_TT(G)(l_Q)QWB(Q)]

_C+ mrP+—nf(m>P (1 _ (WVBVw))y) (1= )i W(0) (WVBVw))y

7(0)
=Ey [ / e~ T (CpmP—k(m)P) dt+e—<f+m>7<9>(1—a)9WB(0)1 = d(0,W,)/m.
0

Now, taking the expectation with respect to 6 together with equation (3.38) yield that
E[D(0, Wy, Wy)] = d(Wo, Wp)/m

and thus
E[D(0, Wy, Wo: m)] = d(Wo, Wo;m)/m = D(Wy; m). (3.39)
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CHAPTER 4

CREDIT RATING UNDER AMBIGUITY

WITH CHRISTIAN HILPERT, STEFAN HIRTH AND ALEXANDER SZIMAYER

ABSTRACT

We analyse a dynamic credit rating game under ambiguity with feedback effects.
A firm signals its quality by surviving phases of apparent distress. A rating
agency has multiple priors, representing analysts holding heterogeneous be-
liefs. Analysts adjust their beliefs as information unfolds. Contrasting classical
min-max results under ambiguity, we show that the rating agency dynamically
adjusts a weighted average of beliefs, overweighing beliefs with higher variance.
Ambiguity affects ratings if analysts’ beliefs have a common direction. Firms
facing jointly pessimistic (optimistic) analysts strategically delay (accelerate)

default, which significantly impacts credit spreads.
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4.1 Introduction

This paper considers how ambiguity influences the assessment of credit quality by a rating
agency that aims for accurate ratings and holds multiple priors about a firm’s cash flow,
while the firm maximises its value by selecting its default strategy. The rating agency
faces a range of plausible measurement errors of the firm’s asset value. The latter is not
perfectly observable, for example, due to disagreement on how to assess a firm’s intangible
assets. Matching the observation that rating agencies assess rated entities with a changing
group of analysts (Fracassi et al., 2016; Kempf, 2020; Kempf and Tsoutsoura, 2021), we
interpret our setting such that the rating agency needs to aggregate the opinions of several
analysts into one rating, as it is the case for all major rating agencies.! We thus model
an ambiguous decision problem of a group with heterogeneous beliefs as in Garlappi et al.
(2017).

The rating agency is unable to specify exact probabilities for each state of the world;
instead, it faces ambiguity in the form of a range of possible scenarios for each plausible
measurement error, that is, it holds multiple priors (Gilboa and Schmeidler, 1989). In our
application, each prior corresponds to one analyst opinion. To address the question of how
to rate credit risk under ambiguity with feedback effects, we consider ambiguity similar to
recent work on security design (Malenko and Tsoy, 2023) and corporate capital structure
(Izhakian et al., 2022). Our second building block consists of the credit rating with feedback
effects. Specifically, the firm’s financing costs are connected to the rating agency through
a feedback loop: The rating agency’s assessment influences the firm’s capital costs, which
affects the firm’s default considerations, which in turn feed back to the rating. Thus, the
firm and the rating agency are interconnected via performance sensitive debt (Manso et al.,
2010; Manso, 2013), and the rating agency learns the firm’s credit quality over time, as in
Hilpert et al. (2024).

The rating agency aims for accurate and time-consistent ratings to maximise its reputation
over time. If the estimated default threshold departs from the actual one, we assume that

its reputation suffers equally whether an under- or overestimation occurs. Either failure

! For example, Moody’s (2025) describe a two-stage process. First, a lead analyst aggregates the

assessment of the analyst team and gives a recommendation to a rating committee. The latter then
takes a majority vote on the rating. In our model, either the lead analyst or the rating committee can
be seen as instances that represent the rating agency as a whole, deciding on a credit rating based on
the assessments of individual analysts. See also Fracassi et al. (2016); Kempf (2020). We implicitly
follow the assumptions of the Condorcet Jury Theorem, as stated in Gerling et al. (2005). That is,
the analysts reveal their true opinions, rather than considering any strategic voting.
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is indeed costly, as underestimating the distance-to-default implies losses for the investors,
whereas a too conservative perspective may prevent firms’ access to financing. The rating
agency aims to maximise its reputation, based on its expectation of the stream of worst-
case reputational damages that its rating implies. Such a strategy allows the rating agency
to include multiple analyst opinions in a time-consistent strategy. We choose this approach
instead of selecting a reputation-optimising strategy over the worst-case expectation of its
reputation, as our approach avoids reputation optimisation that induces time-inconsistent
rating strategies that occur, for example, in Garlappi et al. (2017).2 As Kisgen et al.
(2020) show, the rating agency’s objective for accuracy is handed through to the analysts,

as accurate analysts are more likely to be promoted and less likely to depart.

The firm’s manager-owner maximises the firm value by choosing the default strategy. The
rating agency observes the firm’s cash flow only with measurement error as a basis for its
rating. The firm accounts for the rating, and the subsequent capital costs, in its strategy. In
particular, the firm anticipates the learning of the rating agency over time: If the observed
cash flow implies that the firm is in distress, then the rating agency infers that the current
situation is costly for the firm. Once the cash flow deteriorates enough, the firm cannot
sustain the costs and defaults. Therein lies a learning opportunity for the rating agency.
If it observes apparent distress but no default, the rating agency updates its beliefs, for
each prior,® to exclude possible measurement error levels for which the firm would have

defaulted already.

We show that under this learning mechanism, the firm follows a cash flow based threshold
strategy. The rating agency’s best response then turns out as a dynamic updating of
the estimated distance-to-default, based on whichever measurement errors it can already
exclude from observing non-default. Hence, for the estimated default threshold, the running
minimum of the observed cash flow generates new information because it identifies the
measurement errors that the rating agency can rule out. However, although the rating
depends on the distance between the observed cash flow to the estimated default threshold,
the firm determines the actual default threshold based on the cash flow alone. The rating
agency can never obtain perfect information before default, as it only gets to know the

true firm’s quality at the time the firm defaults. The credit rating game generally features

This formulation allows us to avoid time inconsistency which from a game-theoretic perspective is
challenging to manage. In discrete time, Pahlke (2022) proposes a general approach to rule out
dynamic inconsistency given max-min expected utility for games featuring ambiguity.

For tractability, we assume that the priors have identical support, i.e., possible and impossible events
are identical across priors.
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a unique equilibrium.

We show that ambiguity has a profound impact on credit ratings. First, we argue that
the rating agency does not simply take over the prediction of the most pessimistic analyst
to account for the worst case. Rather, avoiding the worst case in our context can result
in averaging between analysts and taking a less extreme stance on the firm’s outlook.
This perhaps surprising result roots in the agency’s aim to estimate the firm’s distance to
default as precise as possible. Reputation concerns symmetrically affect the rating agency:
Both systematic deviations to over- or underestimate the default threshold are equally
unattractive. We observe that ambiguity aversion leads the rating agency to give more
weight to less informative beliefs over pronounced opinions that are clearly positive or

negative.

Second, contrasting classical min-max results rooting in ambiguity aversion in models of
multiple priors, the rating agency aggregates multiple prior beliefs in a weighted average.
As information unfolds, the rating agency adjusts the weights it places on each prior with
the shifts in direction within each prior. For example, if the rating agency considers a
pessimistic distribution featuring high probability mass on overvaluation and an optimistic
distribution with a lot of probability mass on undervaluation, learning from survival in
apparent distress implies a substantial shift in the pessimistic distribution whereas the op-
timistic belief remains largely stable. The reason lies in the rating agency’s learning: Under
the pessimistic prior, the rating agency learns more, that is, for the pessimistic distribu-
tion, the part of the belief that is initially revised carries more probability mass compared
to the optimistic distribution. It turns out that when pessimistic and optimistic beliefs are
equally present, the learning raises the informativeness of the pessimistic belief compared
to the optimistic one, which in turn causes the rating agency to sharply underweigh the

pessimistic belief.

Third, we show that the impact of the feedback effect under ambiguity critically hinges on
whether rating analysts show a common direction of disagreement. In case of pessimistic
and optimistic beliefs being equally present, ambiguity has little impact on either the firm’s
or the rating agency’s aggregated strategy. In contrast, if the analysts’ beliefs are jointly
pessimistic, that is, if they place high probability mass on the actual cash flow being below
the currently observed one, then the rating agency tends to select the most moderate belief

it can justify as its sole prior.

This extreme response to ambiguity with jointly pessimistic beliefs affects both the rating
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agency’s and the firm’s strategy via the feedback loop: The rating agency now has a belief
that is more moderate than a weighted average. Consequently, the firm delays default
compared to the case with asymmetric information and without ambiguity, which we take
as the average distribution across priors (Halevy, 2007). Economically, the firm waits for
the rating agency to learn its quality because the overall belief, although balanced, remains
pessimistic. Thus, once the rating agency starts to learn, its belief adjusts substantially
once it updates its priors. Hence, the firm’s capital costs reduce in a meaningful way
once it recovers, making the delayed default appealing. In equilibrium, the rating strategy
responds accordingly. As the flip side of the coin, the feedback loop with jointly optimistic
beliefs accelerates firm defaults because the rating agency takes a more conservative belief
as the foundation of its choice, making it more expensive for the firm to wait for the rating

agency to learn its quality compared to the case without ambiguity.

Our paper contributes, firstly, to the literature of credit rating and credit risk in dynamic
settings. Building on structural credit risk models with endogenous default, such as Black
and Cox (1976), Leland (1994), and Goldstein et al. (2001), Manso et al. (2010) consider
performance-sensitive debt to capture feedback loops. In turn, Manso (2013) considers
credit rating with feedback effects. In a seminal paper, Duffie and Lando (2001) consider
asymmetric information between the firm and its creditors and allow for learning of credit
risk over time. While Duffie and Lando (2001) features exogenous learning, Hilpert et al.

(2024) analyse the learning of credit risk from strategic default.

Secondly, our paper contributes to the impact of group decisions in corporate finance. Cor-
porate boards of directors jointly decide on key decisions, with board members diverging
in their information as insiders and outsiders, as well as their preferences regarding the
choice in question. Baranchuck and Dybvig (2009) introduce a consensus equilibrium to
argue that diverse boards featuring preferences across multiple dimensions benefit from
a majority of outside directors and cannot be moved substantially by individual extreme
opinions. Chemmanur and Fedaseyeu (2018) show that dissent costs can prevent board
members from enforcing the efficient majority opinion to fire a low-quality CEO and co-
ordination frictions prevent effective information aggregation within diverse boards. Con-
trasting previously developed static models of corporate group decisions, Donaldson et al.
(2020) build a dynamic voting model of a corporate board which hesitates to implement
pareto-dominant policies because such policies prevent board members to later replace
them with their preferred, more controversial policies. Garlappi et al. (2022) consider the

exercise of a sequence of standard real option problems to invest in and abandon a project
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by a group of diverse decision makers and show that the exercise behaviour deviates from
both a representative median member and the majority opinion. Similar to our approach,
Garlappi et al. (2017) focus on investment dynamics and study how multiple prior spec-
ifications differ in their investment predictions, emphasizing the importance of ambiguity

with a group of heterogeneous decision-makers.

Besides presenting a natural approach to capture heterogenous opinions in a group of
decision makers, multiple priors present a fruitful approach to address financial questions.
Malenko and Tsoy (2023) consider the optimal security design under ambiguity and show
that ambiguity increases the attractiveness of equity over debt to finance new projects.
In a related paper, Izhakian et al. (2022) develop a static 2-period model of the trade-off
theory of capital structure under ambiguity and show that ambiguity-averse managers tend
to increase leverage. Baillon et al. (2018) consider learning for initial public offerings with
ambiguous information. Furthermore, ambiguity can also explain why investors refrain
from investing in seemingly profitable investment opportunities in the first place, as in
Easley and O’Hara (2009).

Finally, our notion of ambiguity within a credit analyst team can be related to measures of
market-wide ambiguity, which capture the empirically well-documented fact that financial
information lacks exactly known probabilistic models. Ambiguity turns out to be a driving
factor of credit risk, in particular, it can explain the credit spread increases during the
2007-2008 U.S. financial crisis (Boyarchenko, 2012) and significantly influences the pricing
of credit default swaps (Augustin and Izhakian, 2020).

4.2 A Model of Credit Rating under Ambiguity

In this section, we gradually develop a model of a credit rating agency’s learning about
a firm’s credit risk under ambiguous and dynamic information with feedback effects. The
firm’s payoff consists of its expected discounted stream of cash flows net of capital costs up
to default. The rating agency considers its reputation, given by the discounted stream of its
reputation costs. Reputation costs are measured as the deviation of the estimated default
threshold to the actual one. The strategy space consists of the firm’s default strategy and
the rating agency’s estimated default strategy with belief updating for the rating agency.

We set off by introducing a base-case model under asymmetric information without feed-
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back effects by holding coupons constant. This special case corresponds to Hilpert et al.
(2024; Section 2.2). Then, we add the ambiguous information structure using multiple
priors. Finally, we add performance-sensitive debt to the model to connect the firm and
rating agency by a feedback loop and discuss economically reasonable strategies to allow for
a tractable analysis of an ambiguity-extended version of Perfect Bayesian Nash Equilibria
(Hanany et al., 2020; Malenko and Tsoy, 2023).

4.2.1 Credit rating with learning under asymmetric information

We consider a levered firm with one outstanding consol bond, managed by the sole owner of
the firm’s equity in a structural model of credit risk (Leland, 1994; Goldstein et al., 2001).
It generates a cash flow X = (X});>o and pays a constant coupon C' on its outstanding
debt. The cash flow satisfies

t

dx
L — jdt + odB(t), (4.1)
X

where p < r and o represents the cash-flow’s growth rate and volatility, respectively, with
r being the risk-free rate and B = (B;):>o a Wiener process. The cash flow’s drift p, its
volatility o and r are constants and common knowledge. The firm’s cash flow X is the
firm’s manager-owner’s private information. The rating agency observes the firm’s cash
flow only imperfectly due to a persistent multiplicative measurement error 6, that is, the

observed cash flow follows

for t > 0 and it has the same dynamics as the true cash flow X.#®> The firm knows the
realised 6. We refer to a downward (multiplicative) measurement error, when ¢ < 1, and
the observed cash flow is below the firm’s true cash flow and to an upward (multiplicative)
measurement error, when # > 1, and the observed cash flow exceeds the firm’ true cash

flow.

The rating agency determines the rating as the estimated distance to default given its

This multiplicative formulation stems from Grenadier et al. (2016) and is also used in Hilpert et al.
(2024). This specific formulation of the persistent measurement error excludes statistical learning as
in David (2008) and Pastor and Veronesi (2009).

In structural models, the firm’s asset value V is typically a scalar multiple of the firm’s cash flow,
0V = X with § = r — pu. This connection allows for an alternative interpretation of our framework:
Uncertainty regarding the firm’s overall asset value can be viewed as uncertainty about its intangible
assets.
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current information. Formally, the rating equals

Dy

Ry = =,
t D;

(4.3)

the ratio of the current observed cash flow to the predicted default cash flow level D} at
each time ¢t > 0. A rating of R = 1 implies immediate default, whereas the rating diverges

to infinity as the observed cash flows approach infinity, that is, the default risk vanishes.

The firm chooses the default strategy 7 to maximise its equity value. The firm owner is
risk-neutral and maximises the present value of the cash flows net the interest payments
on its outstanding debt. In this particular model case, excluding feedback effects, the firm
endogenously selects the default strategy to maximises its value in isolation. Any action
of the rating agency cannot influence the firm value and subsequently its choice. Because

the coupon is constant, the true default threshold is a commonly known constant

nor—pu , 1 o2 o2
xt=-—"TT""Fo with p=— |(p-Z — | +2r0?
T+l r W a2l<“ 2>+J<“ 2>+m

The rating agency learns the observed default threshold D*(0) = 06X by observing the

(4.4)

firm’s decision not to default for low observed cash flows, containing the valuable informa-
tion that the firm’s measurement error does not exceed a particular level. Consequently,
the minimum observed cash flow E = (E});>0, with E; = info<s<; D, t > 0, carries value
on top of the observed current cash flow D. The extended state space thus consists of the
current observed cash flow D; and its running minimum F;, as the rating agency takes E as

the information generating process and the default threshold is a function of this variable,
that is, D* = g(E).

The rating agency forms a belief 7 = (m;);>¢ about the law of 6. The belief is common
knowledge and fully described by the density ¢™ := ¢, which we call the prior. The prior
is bounded away from zero and above and has support © = [0, 0] with 0 < § < § < co. The
rating agency dynamically updates its belief over ¢ > 0 according to Bayes’ rule whenever
possible until default. The firm’s best solution is to play a threshold based default strategy
7(0) = inf{t > 0 : D, < D*(f)} for each type § € O. To ensure compatibility with
latter more general formulations, we denote the firm’s default threshold by a function
f(0) = D*(0). The updating presumes that the density ¢™ characterises the belief about
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6

the distribution of the persistent measurement error.” In combination with the firm’s

default strategy 7, satisfying 0 <t < 7, the consistent belief equals

Lro)<E
6™ (0) = —6(0), for 6 € ©. 45
(6) Jo Lipon<en0(0')do ) (4.5)

The rating agency selects the predicted default level D* = (lA?t*)tzo as its strategy to
minimise its reputation costs conditional on its current information consisting of the belief
7 and the firm’s default strategy 7. Specifically, the rating agency minimises the squared
distance between the estimated default threshold given its belief and the true one, f(0) =
D*(0), yielding the cost rate

A 2
ki :/ (Di — £(0)) 6™ (0)d6, for t > 0 (4.6)

©
at any given time. The rating agency aggregates and discounts it to an overall reputation

Ug,(r, D*) = E[ / " eetg dt} (4.7)
0

Here, p > 0 is the rating agency’s internal discount rate. This optimisation results in an
estimated default threshold

Dt = E™ [ D*(0)] = XEE™ (6] (4.8)

4.2.2 Credit rating with learning under ambiguity

This section expands the base-case model by introducing ambiguity in the guise of multiple
priors. Extending the information structure of Grenadier et al. (2016) and Hilpert et al.
(2024), we consider an ambiguity averse rating agency which has n priors, representing n
internal credit analysts of the rating agency, with differing beliefs m; = (m;;):>0 about the
law of 0 for i = 1,...,n.”7 The beliefs are common knowledge and initial beliefs are fully
described by the densities ¢™° := ¢;, which we call the priors. All priors are bounded
away from zero and above and have the same support © = [#, 0] with 0 < § < 6 < co. The

6 g is independent of the Wiener process W. The filtrations F = (F;);>0 and G = (G;);>0 capture the
information generated by X and D, respectively. Formally, the firm’s information set at ¢ is given by
o(0) Vv Fy, for t > 0. Since 6 is known to the firm at ¢ = 0, we can condition on § = § and work with
F.

The special case n = 1 simplifies to the model in Hilpert et al. (2024).

105



CHAPTER 4 CREDIT RATING UNDER AMBIGUITY

6 [= 3 3
2 41 ] |
‘D
C
[0
[a}

2 e B ’_j/—\

- ~ -~
s
~ ~
~ -~
~— -~ ~— -~

0 1 — Il —
0.5 1 1.5 1.5

Measurement Error Measurement Error

(a) Initial beliefs (b) Updated beliefs

Figure 4.1: Belief updating: This figure shows two analysts’ beliefs, a pessimistic one (solid) and an
optimistic one (dashed), about the persistent multiplicative cash flow measurement error 0.
Panel 4.1a shows both analysts’ beliefs at time zero in black. Panel 4.1b shows the same
beliefs and the update analysts’ beliefs (grey) after measurement errors above one have been
ruled out. The parametrisation follows the neutral case in Table 4.1.

rating agency, for each prior ¢, dynamically updates its beliefs over ¢ > 0 and presumes that
the densities ¢™* characterise the different beliefs about the distribution of the persistent

measurement error.

As the rating agency aims to assess the firm’s default probability, the running minimum
of the observed cash flows FE,; continues to carry information value under ambiguity. In
combination with the firm’s default strategy 7, given by its default threshold f, each

consistent belief ¢ equals

' Liro)<E0)
¢”z,t ) = ¢z 0 s for 0 € @7 4.9

with 0 <t <7andie{l,..,n}.

Figure 4.1 illustrates the belief updating from Equation (4.9). Panel 4.1a shows the initial
situation of two analysts holding initial beliefs about the persistent multiplicative cash
flow measurement error  as introduced in Equation (4.2).% In this case, the pessimistic
analyst places more probability mass on an upward measurement errors (solid line), which
implies that the analyst expects the firm’s observed cash flow to be above the true level.
On the other side, the optimistic analyst thinks downward measurement errors are more

likely (dashed line), such that the optimistic analyst expects the observed cash flow to be

8  Formally, the priors are described by the densities ¢; and ¢ as truncated Gaussian distributions
on [0.5,1.5] with mean parameters & = 1.25 (pessimist) and £ = 0.75 (optimist). The standard
deviation parameter for both analysts is k1 = ko = 0.25.

106



4.2 A MODEL OF CREDIT RATING UNDER AMBIGUITY

below the true level. Panel 4.1b displays the case in which the minimum of the observed
cash flows has decreased sufficiently to allow the rating agency to eliminate measurement
errors exceeding @ > 1. Thus, both analysts include this information and update their
beliefs according to Equation (4.9). Panel 4.1b shows their initial and updated beliefs in
black and grey, respectively.

A

The rating agency selects the predicted default level D* = (Df)i>0 as its strategy to
minimise the costs of the rating agency under ambiguity aversion, expands the asymmetric
information reputation costs to

Uz, (r, D) = E[ [ e (lmax k;”) dt} (4.10)
0

i=1,...,n

Here ki is the cost rate for the predicted default level D* of belief i, given by?

i — /@ (Dr — £(6)) 6™ (6)de. (4.11)

As under asymmetric information, the rating agency’s aim is to minimise its reputation
damage. The latter occurs when its estimated default threshold deviates from the cor-
rect one. Due to ambiguity aversion, it faces the maximum cost rate at any given time.
Equation (4.10) deviates from the standard max-min expected utility framework (Gilboa
and Schmeidler, 1989), as it implies a time-consistent rating agency that maximises its
reputation by considering the worst-case reputation costs for every point in time. Thus,
our formulation avoids an optimisation in which the rating agency considers worst-case
expectation over the entire horizon, which may cause inconsistencies due to a switching
worst case as in Pahlke (2022).

As we assume a constant coupon so far, this setting still precludes feedback effects. The
firm’s true default threshold remains X7 and the default threshold in the observed strategy
space is f(f) = 0X}. The absence of a feedback loop isolates the firm’s payoff from the
rating agency’s strategy. Consequently, any ambiguity in the rating agency’s side remains
an issue internal for the rating agency. For each prior 7, the expected default threshold of
the default threshold equals E™ [ f (é)} = X5 Eme m The agency aggregates its belief

by predicting a default threshold g; that minimises the maximal mean squared error given

9 Instead of f(6), the correct specification would be E[D @y | #:], where D, is potentially not

measurable with respect to the rating agency’s filtration .. However, later in Proposition 2 we show
under some mild assumptions that the default time 7(0) is the first hitting time of a default threshold
f(0), and hence E[D, ) | F] = f(6).
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the analysts beliefs
g = arg min {Amax Emit [(D - f(é))ﬂ} : (4.12)

D>0 7,:1,...,71
Since the default threshold is linear in 6, the rating can equivalently be described by the

analysts trying to minimise the maximal mean squared error of the measurement error

g = arg min {.max E™:t {(0* — 5)2}} X¢. (4.13)

9*cO i=1,...,n

4.2.3 Credit rating with learning under ambiguity and feedback

effects

This section introduces our full model featuring the learning of the firm’s credit risk by
the rating agency under ambiguity, which connects the strategies of rating agency and
the firm in a game via a feedback loop. Specifically, we model the firm’s liability as a
performance-sensitive debt claim (see Manso et al., 2010; Manso, 2013). Therefore, the
firm’s cost of capital, that is, the debt coupon, reacts to the rating. Formally, the coupon

follows a non-decreasing function C : [1, 0] — R* depending on the firm’s rating:
Cy = C(Ry) (4.14)

We employ the following coupon structure to ensure that C' is sufficiently smooth to allow

for an equilibrium.'°

Assumption 1. Assume that the interest payment rate C satisfies for some 0 < Lo < 1
that

C(2) <O < (2/2)C(z), for1 <2 < 2. (4.15)

Under the performance-sensitive debt induced feedback loop, the firm strategically accounts
for the effect of its default strategy 7 on the rating agency. Since the firm is aware of the

measurement error at the start, we denote 7 = (7(0))gco, where 7(6) is a stopping time

10 Assumption 1 imposes Lipschitz continuity on the log-log scale; that is, for some L¢, with 0 < Lo < 1,

it holds that |log C(z) — log C(2')| < L¢ |log(z) — log 2|, for all z,2" > 1.
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4.2 A MODEL OF CREDIT RATING UNDER AMBIGUITY

implemented by type # € ©. With X = D/ 0, the firm’s equity value is given by
©) [ :
U9 (r, DY) = ]E[/ e (Di/0 — C(Dt/Dt*))dt]. (4.16)
0

Here, the coupon function C', depending on the observed distance to default, highlights
that the firm’s strategy 7 influences the estimated default threshold D*, and subsequently,

its capital costs, feeding back into its equity value.

The firm plays a default strategy of the type!!
7(0) =inf{s > 0: D(s) < f(0)}. (4.17)

The rating agency’s beliefs 7; are updated via Bayes-Rule whenever possible. The rating
agency’s strategy equals the predicted default level, must be sequentially optimal, and is a
function of the observed cash flow’s running minimum E, = inf,<; Dy, that is lA)t* = g(Ey)
for some measurable g : Rt — R*. By Equation (4.3), the firm’s rating is then given by
R, = Dy/g(E).

To obtain a tractable model, we focus on Markov strategies. Because beliefs in our model
are formed under ambiguity, unlike Grenadier et al. (2016), we cannot directly employ
Perfect Bayesian Nash equilibria in Markov strategies. Instead, we use the sequential-
optimality expansion by Hanany et al. (2020) in the implementation for multiple priors by
Malenko and Tsoy (2023).

Moreover, we restrict our analysis to pure strategies, and additionally focus on rating
strategies that are economically reasonable. We call a rating strategy g economically

reasonable, if it satisfies the following conditions:
g(e) <e, g(e)is non-decreasing, and g(e)/e is non-increasing. (4.18)

The first inequality states that any predicted default level must be below the observed
running-minimum of the cash flow. The second condition ensures that firm’s survival of
a distressed period and recovery to an initial higher cash flow level improves the rating.
Furthermore, the third condition ensures that arrival at a new all-time low cash flow does
not improve the rating. We denote the set of rating strategies satisfying Equation (4.18) by

. Similarly, a firm’s default strategy f is called economically reasonable if it is strictly

I Tt is possible to show that for economically reasonable rating strategies, which satisfy the conditions

in Equation (4.18), the firm strategy indeed takes the form of a cut-off strategy.
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CHAPTER 4 CREDIT RATING UNDER AMBIGUITY

increasing and continuous. We denote the set of such strategies by 7.

4.3 Best Responses

In this section, we consider the best responses of the firm and the rating agency based
on their information. If the rating agency follows an economically reasonable strategy,
the firm’s best response is to default at a type-dependent default barrier. The rating
agency’s best response is to predict the cost-minimising expected default threshold given
its current information. Depending on the economic situation, the rating agency bases its
default threshold prediction on the most moderate prior assessment or a weighted average
of beliefs. The rating agency weighs the estimated default thresholds under each prior to
obtain its overall estimate, where the weight for a particular prior increases if it features

higher residual variance, that is, the prior is less informative.!?

4.3.1 Firm’s best response

Although the main focus of our analysis lies on the rating agency’s strategy, the subsequent
equilibrium analysis requires the firm’s best response. The firm’s best response equals a
cut-off strategy regardless of the exact information structure; in particular, the firm ne-
glects how the rating agency internally determines its strategy with or without ambiguity
but formulates a general response. Thus, we characterise the firm’s best response default
strategy 7 for any economically reasonable rating strategy g as under asymmetric informa-

tion precluding ambiguity with the following proposition from Hilpert et al. (2024).13

Proposition 2. For rating strategies g € <7, 0 € O, the optimal stopping time of Equa-
tion (4.16) is given by

7(0;9) =inf{s > 0: D(s) < f(6;9)}, (4.19)

where f(0;g) is some positive real constant. Moreover, f(-;g) is strictly increasing and

12 Recall that both the presented best responses of firm and rating agency in this section are general

responses to any strategy the other player can use independent of whether this strategy is actually
played in equilibrium. We relegate the discussion of equilibrium effects to Section 4.5.

Formally, this shows that for rating strategies g € 27, the firm’s best response default strategy is
indeed of the form (4.17) and described by a default threshold function f: © — R™T.

13
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Figure 4.2: Firm’s best response. This figure illustrates the firm’s best response in terms of the true
cash flow (Panel 4.2a) and the observed cash flow (Panel 4.2b) for the range of multiplicative
measurement errors. The black lines indicate the default threshold under ambiguity; grey
lines represent the case with asymmetric information. Solid lines show the default threshold
including feedback effects, whereas dashed lines represent constant coupons, i.e., no feedback
effects. The parametrisation follows the neutral case in Table 4.1.

continuous.

The firm’s optimal default strategy is the first hitting time of the imperfectly observed
cash flow D with respect to the default barrier f(6;¢g). Figure 4.2 displays the firm’s best
response in terms of the true cash flow (Panel 4.2a) and observed one (Panel 4.2b) as a
function of the multiplicative measurement errors 6. The solid black line indicates the
firm’s default threshold under both ambiguity and feedback effects, whereas the grey solid
line displays the default threshold with asymmetric information and feedback effects.!4
Likewise, the dashed lines show the default thresholds with constant coupons, that is,

without feedback effects, with and without ambiguity in black and grey, respectively.

In case of feedback effects, both with and without ambiguity, for downward multiplicative
measurement errors, the firm’s observed cash flow is below the true cash flow, which worsens
the rating and, subsequently, implies high capital costs (Panel 4.2a). Consequently, a firm
with a downward measurement error defaults for a higher true cash flow compared to a
firm with an upward measurement error given identical true cash flows. Panel 4.2b presents
the flip-side of the coin: For a fixed observed cash flow, a downward measurement error
6 < 1 implies that the firm’s true cash flow is higher than the observed cash flow indicates.
Thus, the firm finds it optimal to delay default further: It can afford to wait for the rating

agency to learn and profit from the following reduction in capital costs. In this particular

4 The case with asymmetric information (and without ambiguity) is characterised by a single rating

agencies belief, which consists of the average density of the analysts’ priors.
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CHAPTER 4 CREDIT RATING UNDER AMBIGUITY

neutral setting, ambiguity does not affect choices as the analysts are set not to shift the
rating agency’s assessment. We relegate the discussion of ambiguity effects on the firm’s

default threshold to the equilibrium analysis in Section 4.5.

In general, without feedback effects, the firm’s true default threshold is independent of
ambiguity; the dashed black and grey lines are identical and constant. In this case, am-
biguity is a rating agency-internal issue which the firm ignores. As the firm’s coupons
are constant, the firm also neglects the measurement error. Any assessment on the rating
agency’s side does not affect the firm’s equity value and, subsequently, its default timing.
However, in terms of observed cash flows, downward measurement errors imply a lower
default threshold.

4.3.2 Rating agency’s best response

Now, we consider dynamic learning and the best response of the ambiguity-averse rating

agency.

Proposition 3. Let a firm’s default strateqy T be given by some default threshold function
f € o, with 7(6) = inf{s > 0 : Dy < f(8)}. The rating agency’s ambiguity averse
best-response to f is given by D* = g(E; f) with

arg min {,max E™i.0 {(g - f(é))2 | f(é) < e}} . fore > infoeo f(6),
9(6; f) = g>0 i=1,...,n
“ else,

and g(e) <e, fore>0.

To better grasp the intuition of the rating agency’s learning, consider Figure 4.3. It
shows a trajectory of the observed cash flow (Panel 4.3a) and the rating agency’s weights
(Panel 4.3b) for the sample density Figure 4.1 displays. Panel 4.3a shows the path of
an observed cash flow (solid black line) and its observed running-minimum (dashed black
line). Based on the observed running minimum, the rating agency postulates an expected
default level for an optimistic (grey dotted line) and a pessimistic prior (grey dashed line).
Its strategy equals its expected default threshold (black dotted line). Panel 4.3b displays
the weights the rating agency places on the pessimistic (dashed line) and optimistic (dotted

line) priors. The exact parametrisation follows Table 4.1 and will be discussed in detail in
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Figure 4.3: Learning for sample path. This figure illustrates the rating agency’s learning of the
firm’s default threshold (Panel 4.3a) and the evolution of its weights (Panel 4.3b) for a
sample trajectory of the observed cash flow. Panel 4.3a shows the path of an observed cash
flow (solid black line) and its observed running-minimum (dashed black line). Based on the
observed running minimum, the expected default threshold for the pessimistic prior and an
optimistic prior follow the grey dashed and dotted lines, respectively. The agency’s estimated
default threshold is captured by the black dotted line. Panel 4.3b displays the weights the
rating agency places on the pessimistic (dashed line) and optimistic (dotted line) priors. The
black line shows an equal weighting for comparison. The parametrisation follows the neutral
case in Table 4.1.

Section 4.5.

For this trajectory of the observed cash flow, each prior individually implies a default
threshold for the firm optimising the stream of the agency’s expected reputation damage
conditional on their prior, which it updates as information unfolds. The optimistic prior
postulates a lower expected default threshold because the probability mass on downward
measurement errors for which the true cash flow exceeds the currently observed one are
higher. Conversely, the pessimistic prior implies a firm default for a higher observed cash

flow. Initially, the rating agency overweighs the optimistic prior slightly (Panel 4.3b).

Approximately at time 0.3, the observed cash flow deteriorates sufficiently for both priors
to discard the highest upward measurement error as implausible (recall that both priors
have the same support). Consequently, both adjust their expectation of the firm’s default
threshold downwards. The learning affects the pessimistic prior’s information stronger
because the eliminated measurement errors carry high weight in its belief, causing a higher
relative shift in its belief. As the perceived distress of the firm deepens, the rating agency
updates its expectation of the default threshold based on both priors. However, its weights
for the analysts shift with this updating: After learning, the rating agency increasingly
overweighs the optimistic belief in its overall assessment. From time 1.1 onwards, the rating
agency ignores the pessimistic analyst and exclusively bases its rating on the optimistic

prior.
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Figure 4.4: Rating agency’s best response. This figure illustrates the best response of the rating
agency. Panel 4.4a presents the rating agency’s best response as a solid line. The pessimistic
prior expects the default threshold indicated by the dashed line, whereas the optimistic prior
expects default at the dotted line. Panel 4.4b displays the weights the rating agency places on
the pessimistic (dashed line) and optimistic (dotted line) prior. The solid line indicates equal
weights for comparison. The parametrisation follows the neutral case in Table 4.1.

Figure 4.4 presents the rating strategy in more detail. Panel 4.4a shows the rating strategy
(solid line) as well as the expected default levels under the pessimistic (dashed line) and
optimistic (dotted line) priors, respectively. Panel 4.4b presents the weights the rating
agency places on the pessimistic (dashed line) and optimistic (dotted line) priors. The
solid line indicates an equal weighting. In this example, for simplicity, we plot the rating
agency’s best response for a firm strategy determined under feedback effects; however, note
that the rating agency’s best response remains structurally unchanged for alternative firm

default thresholds. We relegate the discussion of equilibrium effects to Section 4.5.

As our initial example for the sample trajectory indicates, rating under ambiguity does
not lead to what might be expected as a classical “worst-case” behaviour. That is, in the
equilibrium above, the first intuition might be that a rating agency that minimises the
costs of the worst case should adapt the worst case prior, that is, the prior giving the most
pessimistic estimate of the firm’s prospect. After all, this seems to minimise the costs of
deviating from the true default threshold, if the most pessimistic prior indeed has the most

appropriate assessment of the measurement error distribution.

As is obvious in the example above, this is not the case (Panel 4.4b). For the given case,
the rating agency does not follow a strategy that assigns a single worst-case prior. Rather,
the rating agency chooses a strategy that considers the expectations under each prior.
Generalizing our previous example, the rating agency does not place equal weight on each
prior but balances them, and, as a result of learning on both beliefs, considerably shifts the

weights over time. The reason is that the rating agency’s objective function is symmetric
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in nature, and the rating agency’s objective is to produce a rating that is as accurate as

possible. We will discuss this in more detail below.

We now explore the structure of the learning presented so far. Focusing on a specific prior
;0 in its own right, the best response g; to any firm strategy f is given by the conditional
mean.'® Specifically, analyst i selects his best estimate of the firm’s default strategy f,
conditional that the firm has not defaulted at the information available. Denote by v; the

corresponding conditional variance, then

gile; ) = E™[f(0)|£(0) <¢], (4.20)
wierf) = B[ (e £) - £0)] 16) <] (4.21)

for e > infy f(0), and else g;(e; f) = e and v;(e; f) = 0, i = 1,...,n. Then the central

equation of Proposition 3 reads

. 2
gle: £) = axgmin { max. [(g - gi(e: /))* + mles )]} (422
g>0 i=1,...,n
and accordingly, the rating agency strives to minimise the worst case mean squared error
over all priors. It can be shown that the minimising argument is either the intersection
point of two mean squared error curves of two priors, say, ¢ and j, or it is the expected

value of a single prior, say, ¢ = j, and is given by

gleif) = gi(e; f) + g;(e; f) 1 Lvi(e f) —vi(e f)

1 f
2 712 giles ) = g5(e; f)

(4.23)

where (i,7) = (i(e; f),j(e; f)) depends on the running minimum cash flow e. For better
understanding, one may think of ¢ being the most pessimistic and j the most optimistic
prior, that is, g;(e; f) > gr(e; f) > gj(e; f), for all e > 0 and k = 1, ...,n.'® Equation (4.23)
can be restated in terms of weighted average of the best responses g¢;(-; f) and g¢;(-; f) as

follows

gles f) = wle f,i,5) gile; f) + (L —wle; f,4,5)) gi(e; f) (4.24)

w(e; f,1,5) = 1 il f) —vies f)
( 7f7 7]) 5 <1+]ll7é] [gi(e; f) —gj(e;f)]2> . (425)

15 See Proposition 1 in Hilpert et al. (2024).
16 This is not gnerally accurate but holds true in case the conditional variances are all identical, that is,
vi(e; f) = vj(e; f), for 1 <4, j,<n.
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Figure 4.5: Cost rates and prior weights: This figure shows how the rating agency balances the
priors of two analysts based on the reputation costs their prior implies. Panel 4.5a presents
an optimistic analyst (solid) and a pessimistic one (dashed). Panel 4.5b shows a pessimistic
analyst (solid) and a super-pessimistic one (dashed). The grey line indicates the mazimum
of both lines, i.e., the maximal cost rate. The black dotted lines mark the minima of the
individual analyst’s reputation cost functions. The grey dotted line marks the minimum of
reputation cost across analysts.

For i # j, the weight w for prior ¢ increases (decreases) relative to prior j, if it has a higher

(lower) residual variance, that is, it is less (more) informative.

For the case of two analysts, Equation (4.25) offers an intuitive interpretation. Suppose
that one analyst features higher conditional variance than the other; that is, 1 > 5. The
rating agency’s best response in this case is to follow the analyst with higher conditional
variance as long as their default predictions are not too divergent. Specifically, using

A

Df = gi(e; f), i = 1,2, we obtain that
w(e; £,1,2) = 1if |Df — D3| < /o1 — 1. (4.26)

In contrast, if the analysts’ estimated default thresholds diverge sufficiently compared to
their conditional variances, this condition is violated and the rating agency’s best response

weighs both analysts’ opinions.

Figure 4.5 illustrates the above weighting of the analysts’ priors by the rating agency for a
fixed observed cash flow and its running minimum. The solid and dashed black lines present
the reputation costs to the rating agency based on a relatively pessimistic and optimistic
analyst’s beliefs, respectively, conditional on the current information in from of the observed
cash flow and its current running minimum. The grey line indicates the maximum of both
lines, that is, the maximal cost rate across analysts; see Equation (4.22). The black dotted

lines mark the minima of the individual analyst’s reputation cost functions. The grey

116



4.3 BEST RESPONSES

dotted line marks the minimum of reputation cost across analysts. The optimistic one

predicts a lower default threshold than the pessimistic one.

Panel 4.5a presents a balanced case with a pessimistic analyst (solid line) and an optimistic
one (dashed line). Figure 4.6 displays the matching densities of the priors for both cases.
Consider Panel 4.5a. The rating agency aims to minimise the worst case reputation costs
based on both beliefs: to do this, it selects the minimum of the maximal costs it can
justify. For example, if the rating agency considers a very low predicted default threshold,
the solid line exceeds the dashed one, whereas for a high predicted default threshold the
relations change. The overall minimum is obtained by an intermediate predicted default
threshold. Note that for this minimum, the rating agency follows neither the optimistic
nor the pessimistic analyst but its choices falls between their estimates. In contrast, in
Panel 4.5b the rating agency obtains minimal reputation costs by effectively taking a
predicted default threshold that alomst minimises the less pessimistic analysts reputation

costs (black), that exceeds the costs from balancing both.”

While Figure 4.5 explains why the rating agency balances the two agents’ priors for a
particular information, that is, a state of the state space, it lacks a dynamic perspective.
Figure 4.6 illustrates how the rating agency’s learning shifts its prior beliefs over time. It
shows the initial belief, that is, the prior (black) and after two phases of learning (dark and
bright grey). Panel 4.6a shows the belief for a pessimistic (solid lines) and an optimistic
(dashed lines) prior, rescaled to be comparable. Panel 4.6b shows a case of a common

pessimistic direction.

Consider the case of two priors (n = 2) having symmetric initial beliefs. One prior, the
pessimist, assigns high likelihood to cases in which the true cash flow has an upward
measurement error, that is, the firm is worse off than it looks. Conversely, the likelihood
for the downward measurement errors is low, that is, those in which the firm is better off
than it looks. In contrast, the other prior, called optimist, assigns high likelihood to cases
in which the true cash flow has a downward measurement error, and low likelihood to the
upward measurement errors. The rating agency places weights on each prior, where the

weights are given by Equation (4.25).

Figure 4.6 indicates that the weight the rating agency places on each of the analysts shifts

over time for both the neutral common direction (Panel 4.6a ) and the pessimistic one

17 The pessimist features a truncated normal distribution on [0.5, 1.5] with mean &, = 1.25 and standard

deviation of k1 = 0.5. The super-pessimist features mean £; = 1.5 and standard deviation of ko = 0.25.
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Figure 4.6: Belief updating. This figure illustrates the updating of the beliefs for a pessimistic (solid
lines) and optimistic prior (dashed lines). Both panels show the initial belief, i.e., the prior
(black) and after two phases of learning (dark and light grey). Panel 4.6a shows the case
of a neutral common direction, whereas Panel 4.6b shows the case of a pessimistic common
direction.

(Panel 4.6b ). Because the rating agency aims to optimise its reputation costs under am-
biguity, it minimises the maximal reputation damage, that is, the reputation damage with
the highest reputation cost rate. From this perspective, as the perceived distress worsens
and more and more measurement errors are excluded, the optimist’s belief is becomes in-
creasingly uninformative: It distributes the remaining probability mass substantially more
evenly across the remaining measurement errors. In contrast, the pessimistic belief shifts
to a considerably more extreme position over time and places most of its probability mass
on default in the immediate future. Consequently, the optimistic prior is more challenging
from the rating agency’s perspective because the beliefs allow for meaningful and likely
deviations of the actual default threshold from the estimate. The pessimistic prior, on the
opposite, allows for high confidence for the default to happen in a narrow corridor, allow-
ing for a precise estimate with low reputation cost. Hence, the optimistic prior presents

actually the worst case for a rating agency that aims for accurate ratings.

4.4 Equilibrium

The best responses of the firm and rating agency allow us to discuss perfect Bayesian
equilibria in Markov strategies augmented for beliefs under ambiguity via sequential op-
timality as derived by Hanany et al. (2020) in the implementation for multiple priors by
Malenko and Tsoy (2023). Both the rating agency and the firm use Markov strategies on

a suitably augmented state space, characterised by real-valued functions in Propositions 2
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and 3. We obtain an equilibrium by the Schauder fixed-point theorem for a feedback loop
with sufficiently smooth interest payments, building on Hilpert et al. (2024).

In the following, we first provide the existence of an equilibrium candidate in Proposition 4.
Then, Proposition 5 characterises the solution and verifies the existence and uniqueness,
provided that specific technical conditions hold. To establish our equilibrium, we apply
the Schauder fixed-point theorem to the best responses. To do this, we must ensure that
the best response ¢g(-; f) is an economically reasonable strategy by a suitable transform Z%.
In particular, the transform % is defined on the set of measurable functions g : R, — R
bounded by id, that is, g(e) < e, for all e > 0, by

einf{sup{g(s)/z:0<s<z}:0<z<e}, fore>0,
#(9)(e) = (4.27)
0, fore=0.

Then Z(g) is economically reasonable as desired, see Lemma 2. We apply the Schauder
fixed-point theorem to the mapping T : (f,g) — (f(-;9),Z(g(-; f))), where f(-;¢g) is the
firm’s best response given in Proposition 2 and g(+; f) is the rating agency’s best response

given in Proposition 3. The proof of Proposition 4 is detailed in Appendix 4.A.

Proposition 4. Suppose Assumption 1 holds. Then T : (f,g) — (f(-;9),Z(g(-; f))) has
at least one fized point in the space of economically reasonable strategies. Let (f*,g*) be
such a fized point, if Z o g(-; [*) = g(-; [*), then (f*, g*) is an equilibrium.

Proposition 4 is an existence result. It ensures that at least one candidate for an equilibrium
exists and this candidate is indeed an equilibrium if the condition Z o g(-; f*) = g(-; f*)
holds. However, no particular guidance is given on how to actually compute such an
equilibrium candidate. Proposition 5 characterises an equilibrium candidate as the solution
to a 2 x (n + 1)-dimensional ordinary differential equation (ODE) under some technical
assumptions. Specifically, we require the firm’s equity value function to be sufficiently
differentiable.'® The strategies f and ¢ depend on g¢; and v;, the conditional mean and
variance of each prior, see (4.23), explaining the dimension of the setup. For the subsequent
Proposition 5, the following transforms are useful §;(0; f) = ¢;(f(0); f) and ;(0; f) =

vi(f(0); f), for 8 € ©, 1 =1,...,n. Both transforms are collected in a column vector each,

18 Following Hilpert et al. (2024), we call the collection of the firm’s equity value functions (v(-, ;, 9))sceo

sufficiently differentiable, if (i) v(-,-;-, ¢) is continuously differentiable in 6, (ii) v(-,;-, g) allows for
interchanging the order of differentiation with respect to d and 6, and (iii) the collection of boundary
functions (b(+, 6; g))sco is continuously differentiable with respect to e and 6.
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that is, G( ) = (G1(5 f)s - Gu(: £)) T and V(5 f) = (21(5 f), ... a(5 f)) T, and denote by
® the pointwise product of vectors and matrices and by 1, = (1,...,1)" the one vector of
dimension n. With n as given in Equation (4.4), ®;(0) = fg ¢i(t)dt, i = 1,...,n, then set
IT = (%, s %Z)T, and denote by b(+; 6, g) the boundary that separates the default region
from the nondefault region depending on measurement error § and rating agency strategy

g. Finally, define the function

g(f,f],f]i,@ja Dia ﬁjaiajae) = ]12':]' giiz)) (f - f]z) + (4'28)
1 J @'(9) AN2 A A2 ~ ‘151‘(9) AN2 A A2 ~
2(5;:gj) (CDM) (F=9°—(@—a)—n] - 3,(0) ((F=a’—=@G-9) —VJD :

Beside characterising an equilibrium candidate, Proposition 5 provides a condition for it

being an actual equilibrium. Its proof is provided in Appendix 4.A.

Proposition 5. Given the setting of Proposition 4, denote by (f*,g*) a fized point of T.
Suppose f*, g%, (¢;); are continuously differentiable, and the collection of the firm’s equity
values, denoted by (v(-, -0, g%))eco, is sufficiently differentiable. Denote by (f, g, G, V) the
solution of the ODE

o S ol +

ch,(9) _ Dsf(f(e),9(0),@(9)(9),@(9)(0),ﬁi(9>(027ﬁj(9)(9),¢(9), i(6),6) )
G'(0) 1(0) © (£(0) 1, — G(9))

V() 1(6) © ([£(6) 1, — G(0)] © [£(6) 1, — C(0)] - V(9))

on (0,0) with initial condition f(0) = 0 fr, §(8) = 0gF, G(8) = 1,047, and V(0) = 0,
where (fT,g7) denotes the unique equilibrium of the case © = {1} with ff = gj, l;(é, 0;9) =
b(f(),0;9), for 6 < 0, and (i(0),(0)) are the minimising indices of (4.22) as given
in (4.23). If

0<g(0) < f’(@)fc((g, for all 6 € (0,0), (4.30)

then the fized point is characterised by (f*,g*) = (f,gof~ ') and is moreover an equilibrium.

The ODE in Equation (4.29) is explicit and admits a unique solution (f,§) that can be
used for computations. If Condition (4.30) holds, then (f*,¢*) = (f,go f~!) is the unique

equilibrium satisfying the differentiability conditions in Proposition 5.
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Parameter Value Parameter Value

Risk-free rate r=2.11% Expected growth rate w=20

Volatility o =30% Measurement error support © € [0.5,1.5]
Neutral team Pessimistic team Optimistic team

Mean 51 = 075, 52 =1.25 51 = 1, 62 =1.5 51 = 05, 52 =1

Std. dev. k1 = 0.25, ke = 0.25 K1 = 0.25, ke = 0.25 k1 = 0.25, ke = 0.25

Table 4.1: Parametrisation of the base case. This table summarizes the parameters for the base
case of our numerical analysis. It considers first an overall neutral analyst team, second a
pessimistic analyst team, and third an optimistic analyst team, each consisting of two ana-
lysts. The parameters & and Kk represent the mean and standard deviation parameters of the
truncated Gaussian distribution. The interest payment function C follows the specification in
Assumption 1. The interest payment function is calibrated to the default probabilities and time
horizon in the rating classes for Moody’s default probabilities. The interest rate is calibrated to
the Federal Reserve Economic Data, using the Average Rate 3-Month T-Bill (Constant Matu-
rity, 1996-2016).

4.5 Economic Implications of Credit Rating with

Ambiguity

In this section, we shed light on the implications of ambiguity for the equilibrium strategies
of the firm and rating agency with an emphasis on learning. In Appendix 4.C, we state
general analytical implications of the equilibrium. In our numerical equilibrium analysis, we
initially consider a team of two analysts and discuss the influence of the analysts’ overall
direction on the strategies of the firm and rating agency. Here, we distinguish whether
they are overall optimistic or pessimistic on average, or potentially balance each other. We
analyse how feedback effects affect the influence of ambiguity on both strategies. Next, we
quantify the equilibrium impact of ambiguity on credit spreads. Contrasting the previous
discussion, this analysis critically depends on the existence of feedback effects. Finally, we
consider the surprise effect upon default, and how it is affected by ambiguity and feedback

effects.

The following numerical analysis captures the specific effect of ambiguity on the unique
market equilibrium. Here, we use the parametrisation as well as the calibration of both
the risk-free rate and the interest payment rate as in Hilpert et al. (2024). Specifically,
the firm’s debt face value is scaled to unity; the cash flow features the expected growth
rate of © = 0 and a volatility of o = 0.30; the risk-free rate equals r = 0.0211; the interest
payment rate C' follows the specification in Assumption 1. The interest payment function

is calibrated to the default probabilities and time horizon in the rating classes for Moody’s
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default probabilities. The interest rate is calibrated to the Federal Reserve Economic Data,
using the Average Rate 3-Month T-Bill (Constant Maturity, 1996-2016). We summarize
this parametrisation in Table 4.1. We model the analyst’s priors as truncated Gaussian
distributions, where £ and x represent the mean and standard deviation parameters of this

distribution.

4.5.1 The impact of a common direction of disagreement

In this section, we discuss how ambiguity affects the rating agency’s learning of the firm’s
default threshold and rating over time. Specifically, we study the impact of the common
direction of analyst disagreement as the driving factor for if and how ambiguity affects the
equilibrium of the rating game. We capture the analysts’ common direction by the respec-
tive means of their priors. Yet, the analysts’ beliefs about the firm’s true cash flow level
remain heterogeneous. Additionally, we observe that, while firm’s default threshold de-
pends on ambiguity only under feedback effects, the rating strategy accounts for ambiguity
both with and without the feedback loop.

Consider the previously discussed case of an optimistic and a pessimistic analyst (see Sec-
tion 4.3.2). Their two priors differ because they perceive that the firm likely features cash
flows either above or below the currently observed ones, respectively. In contrast, consider
the case of a jointly pessimistic and a jointly optimistic team of analysts, respectively. The
pessimistic team on average perceives the firm’s observed cash flow overstated. One of
the analysts has a strongly pessimistic prior, while the other one has a neutral prior. The
optimistic team is composed of one strongly optimistic and one neutral prior. On average,

the optimistic team perceives the firm’s observed cash flow understated.”

Figure 4.7 illustrates the three cases. Panel 4.7a presents the case of an optimist and a
pessimist, whereas Panel 4.7b and 4.7c shows the case of a pessimistic and optimistic team
of analysts, respectively (see Section 4.3). The solid line in Panel 4.7b indicates a relatively
more pessimistic belief, whereas the dashed black line displays a more optimistic belief.
The reverse is true for Panel 4.7c. The dashed grey line marks the average density as the

asymmetric information case without ambiguity. Both analysts in Panel 4.7a present a

19 Gpecifically, for the pessimistic team, we increase the mean of each analyst prior by 0.25 to & = 1

and & = 1.5 compared to the neutral base case in Table 4.1, respectively. For the optimistic analysts,
we select & = 0.5 and & = 1 The standard deviation remains unchanged at k1 = ko = 0.25 for both
teams.
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Figure 4.7: Jointly neutral, pessimistic, and optimistic analyst teams. This figure displays the
prior beliefs for an optimistic and a pessimistic prior (Panel 4.7a), a jointly pessimistic
team (Panel 4.7b), and a jointly optimistic team (Panel 4.7c). The solid line in Panel 4.7b
indicates a relatively more pessimistic belief, whereas the dashed black line displays a more op-
timistic belief. The reverse is true for Panel 4.7c. The grey line marks the average density as
the asymmetric information case without ambiguity. The parametrisation follows Table 4.1.

balanced average view without common direction. In contrast, the positive slope of the
grey line in Panel 4.7b implies a high probability mass for upward measurement error cases,
that is, the average belief is that the observed cash flow is above of the true one. Panel 4.7c,

the optimist case, reverses the pessimistic case.

Figure 4.8 shows the equilibrium strategies for the rating game. Panels 4.8a, 4.8b and 4.8c
present the firm’s equilibrium strategy in terms of the true cash flow X for the neutral,
pessimistic and optimistic common direction, respectively. Panels 4.8d, 4.8e and 4.8f show
the rating agency’s equilibrium rating strategy. The case under ambiguity and feedback
effects is indicated by the solid black line. The case without ambiguity but with feedback
effects is captured by the dashed black line and consists of the equilibrium from a rating
agency with one single prior, given by the average density of analysts’ beliefs. The grey
solid and dotted lines indicate the cases with and without ambiguity but without feedback
effects, that is, constant coupons, respectively. The dotted line in the bottom panels
indicate immediate default of all possible firm types. The flat part of the rating strategy
in the bottom panels on the right part of Panels 4.8d and 4.8e represent the area before

the rating agency starts learning.

In Panels 4.8a and 4.8d, the optimistic and pessimistic priors are balanced, that is, the
priors overall do not have a clear common direction. Then, ambiguity has minimal influence
on the resulting firm and rating strategies. Hence, the resulting rating strategy balances
these two views and their implied costs (see Figure 4.5) by not deviating from the no-

ambiguity strategy which coincides with Hilpert et al. (2024). In this case, ambiguity has
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Figure 4.8: Ambiguity impact on equilibrium. This figure illustrates the impact of ambiguity on the

equilibrium. Panels 4.8a, 4.8b and 4.8c present the firm’s equilibrium strategy in terms of

the true cash flow for the neutral, pessimistic, and optimistic common direction, respectively.
Panels 4.8d, 4.8e and 4.8f show the rating agency’s equilibrium rating strategy. The case

under ambiguity is indicated by the solid line.

The case without ambiguity is captured by

the dashed line. The dotted line in the bottom panels show the case all possible firm types
already defaulted. Black lines indicate strategies with feedback effects. grey lines show the
case without feedback, i.e., constant coupons. The parametrisation follows Table 4.1.

no influence on either the firm or the rating agency as the information is too dispersed for

the rating agency to move its aggregated belief. Hence, the rating agency, and, in turn,

the firm account for ambiguity in their strategies but do not deviate from the assessment

under asymmetric information alone in a meaningful way. The presence of feedback effects

considerably delays learning compared to the case of constant coupons. Specifically, the

firm strategically delays default to benefit from the rating agency’s learning. The rating

agency anticipates this behaviour and expects a delayed default under feedback effects.

In contrast, Panels 4.8b and 4.8e show that under a common pessimistic direction, am-

biguity changes both the firm and the rating agency’s equilibrium strategy compared to

the case of pure asymmetric information. In equilibrium, ambiguity in combination with
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overall jointly pessimistic beliefs systematically delays firm default compared to the case
without ambiguity. The rating agency, as in Section 4.3.2, takes a conservative view. With
two pessimistic analysts, following the more nuanced prior is the prudent strategy. The
rating agency ignores the more pessimistic first prior. As the perspective, and subsequently
the strategy, of the rating agency now deviates from a best response to an average distri-
bution, the firm delays its default compared to the case without ambiguity to benefit from
the rating that builds on the less pessimistic perspective on the market. Conversely, we ob-
serve in Panels 4.8c and 4.8f that ambiguity in combination with overall jointly optimistic

beliefs systematically accelerates firm default compared to the case without ambiguity.

4.5.2 Credit spreads

The calculation of the equilibrium with feedback effects allows us to investigate how learn-
ing and uncertainty affects the firm’s credit spread, which is defined as the coupon minus
the risk-free rate. When the cash flow deteriorates, the firm has to pay a higher coupon.
This, by definition, raises the firm’s credit spread. On the other hand, the recovery from
distressed periods signals firm quality by reducing uncertainty, which decreases the firm’s
credit spread. We observe that ambiguity profoundly affects credit spreads. Note that
this analysis mandates a feedback effect; constant coupons preclude any learning effect on

credit spreads.

Figure 4.9 displays the impact of ambiguity on credit spreads in basis points for non-
defaulted firms at levels where the firm’s observed cash flow matches its running minimum.
Panel 4.9a displays balanced priors, while Panels 4.9b and 4.9c show the cases with jointly
pessimistic and optimistic priors, respectively. Panel 4.9a confirms the intuition that for
the neutral common direction, ambiguity does not significantly affect credit spreads; that
is, the two lines coincide. However, and in line with the empirical observation by Augustin
and Izhakian (2020), ambiguity can both increase or decrease credit spreads dependent
on the common direction of analysts in our model. First, we observe that the common
direction direction of priors influence the absolute level of the ambiguity surcharge on credit
spreads, which is calculated as the difference of the credit spreads under ambiguity and
asymmetric information without ambiguity. In Panel 4.9b, we notice that the ambiguity
surcharge is negative and increases in absolute value up to 100 basis points as the observed
cash flow decreases and perceived bankruptcy approaches. Once bankruptcy looms closely,

the ambiguity impact vanishes. This hump-shaped effect originates in two underlying
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Figure 4.9: Uncertainty surcharge in credit spreads (basis points). This figures display the uncer-
tainty surcharge in credit spreads for non-defaulted firms at levels where the firm’s observed
cash flow matches its running minimum. Panel 4.9a displays the cases with balanced priors,
while Panel 4.9b presents the case with jointly pessimistic priors. Panel 4.9c shows the opti-
mistic analyst team. The ambiguity surcharge on credit spreads is calculated as the difference
of the credit spreads under ambiguity and asymmetric information at various levels of the
observed cash flow’s running minimum. The solid black line represents the ambiguity sur-
charge on credit spreads over the asymmetric information case in basis points. The dashed
line indicates zero. The parametrisation aligns with Table 4.1.

economic arguments. First, as the firm is financially sound, a moderate decrease of the
running minimum of the cash flow has little effect. In our model, learning appears in periods
of distress; hence, a small cash flow decrease of a healthy firm does not contain meaningful
information. Once the firm experiences a significant distress, learning appears. In the case
of Panel 4.9b, the rating analyst team is pessimistic. The firm anticipates that, should
it survive a period of apparent distress, the rating agency quickly adjusts the predicted
default threshold, making a delayed default attractive. As the rating agency expects a lower
default threshold under ambiguity, see Panel 4.8e, the credit spread is lower compared to the
asymmetric information case. Finally, as the firm is severely distressed, the credit spread
of the firm becomes identical under both ambiguity and asymmetric information because
the firm is essentially bankrupt and the rating agency has already learned essentially all
information, rendering further learning moot. For the optimist rating agency presented in
Panel 4.9¢, the economic argument reverses. The firm accelerates default compared to the

asymmetric information case, causing an ambiguity surcharge of up to 70 basis points.
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Figure 4.10: Surprise effects upon default. This figure displays the surprise effect upon default in
Panel 4.10a, Panel 4.10b, and Panel 4.10c for a neutral, pessimistic, and optimistic team,
respectively. The case under ambiguity is indicated by the solid line. The case without am-
biguity is captured by the dashed line. Black lines indicate surprise effects in the equilibrium
under feedback effects with performance-sensitive debt. grey lines display the surprise effect
in the equilibrium precluding feedback effects with a constant coupon. The parametrisation
aligns with Table 4.1

4.5.3 Surprise effects

The rating agency’s estimated default point D*(D*(6)) deviates from the actual threshold

D*(0), giving a surprise effect introduced in Hilpert et al. (2024) as the relative difference
of
D*(6) — D*(D*(9))
D+(D*(9))
Figure 4.10 presents the surprise effect upon default. Panel 4.10a, Panel 4.10b, and

Panel 4.10c show the surprise effect for a neutral, pessimistic, and optimistic team, re-
spectively. The solid lines indicate the case with ambiguity. The dashed lines capture the
benchmark of asymmetric information alone. As previously, black lines display the surprise
effect arising in an equilibrium featuring feedback effects. In contrast, the grey lines show

results based on an equilibrium without feedback effects, that is, with constant coupons.

All three panels indicate a sizable surprise effect, particularly for firms with a high mea-
surement error. In line with its influence on credit spreads, ambiguity hardly affects the
surprise effect in case of a neutral common direction (Panel 4.10a). In contrast, both
pessimistic and optimistic analyst direction modify the surprise effect upon default. For
the pessimist team, the rating agency takes a less pessimistic view relative to the case
under asymmetric information alone, causing an amplified surprise effect upon default.

Following the mirrored argument, Panel 4.10c indicates that ambiguity in an overall op-
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timistic team moderates the surprise effect. The feedback effect moderates the surprise
effect upon default as learning influences the firm’s default choices; yet, the qualitative

impact of ambiguity remains robust to the existence of feedback effects.

4.6 Conclusion

In this paper, we consider the impact of ambiguity, or Knightian uncertainty, on credit
rating in presence of a feedback loop. The feedback loop connects a rating agency, aiming
for an accurate and unbiased estimate of a firm’s distance-to-default, and a firm that

maximises its equity value over its default strategy, via performance-sensitive debt.

We show that the rating agency, learning the firm’s true quality from observing survival
of periods of apparent distress, deviates from a classical min-max response to ambiguity.
Instead, to satisfy its aim of accurate ratings, it balances different priors. When rating
analysts show a common direction of disagreement, the impact of ambiguity on the equi-
librium of the credit rating game has important implications for the rated firm’s default
policy. For a pessimistic analyst team, the firm strategically delays default compared to
the results under classical asymmetric information without ambiguity to profit from the
feedback loop in form of lower capital costs, as the rating agency rapidly shifts its priors.
In contrast, for an optimistic analyst team, the firm strategically accelerates default to cut
higher capital costs, as the rating agency under ambiguity sluggishly updates its prior. We
show that the effect of ambiguity on the timing of default also influences the firm’s credit
spread. For a pessimistic analyst team, ambiguity decreases credit spreads while for an
optimistic analyst team ambiguity increases credit spreads compared to a scenario with-
out ambiguity. We predict that in phases of high ambiguity — measured by the level of
market-wide ambiguity or equity analyst forecast dispersion — the rating agency’s policy

is to dampen its analysts with pronounced optimistic or pessimistic opinions.

We hope that our work can further inspire empirical research on ambiguity in groups with

heterogeneous beliefs.
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4.A Proof of Main Results

Proof of Proposition 3. For a given f, the rating agency maximises its expected utility
given by Equation (4.10). To do so, the rating agency minimises the maximal cost-rate,
where the cost-rate is given in Equation (4.11) at each time ¢. Thereby, at E; = e, the
rating agency predicts the default level that minimises the maximal costs, as claimed in
the proposition. Next, g(e) < e follows from the representation of g in Equation (4.22)
resulting in g(e; f) < max;—1__, gi(e; f), and Proposition 1 of Hilpert et al. (2024) stating
that g;(e; f) <e. O]

Proof of Proposition 4. A fixed point is obtained by the Schauder fixed point theorem:
Let K be a nonempty, convex, compact subset of a Banach space V, if T : K — K is
continuous, then T has a fixed point. This result extends Proposition 3 of Hilpert et al.
(2024) concerning the rating agency’s best response in the presence of ambiguity. The
specification of V and K = J; x %, as well as of T is detailed in their Internet Appendix,
but note that here Z is defined differently, see Equation (4.27). It remains to show that
f = Zog(;f)is continuous in the sup-norm, for all f € %}, that is, for all functions
f € C(6,R{) that satisfy

(0 —6)< f(O)— () < Ly(O—6),0f<f(0)<0F, for 6,6/ € © with ¢ <0,

where the bounds f and f result from the firm’s endogenous default thresholds for the

best and worst case, respectively, as well as [y = (1 — L¢) f and Ly = f, see Lemma 2 of
Hilpert et al. (2024).%°

To establish the continuity of f — Z o g(-; f), in the first step, continuity of f — g(-; f) is
established. Suppose || f — f'||, <€, for f, f' € ;. Recall Equation (4.22), to see that

gle; f) —gle, f') = argmin Q(gs e, f) — argfolin Qg e, f),

g>0

where

Qlgse, f) = max {Qilgie, )}, with  Qi(gie, ) = (9 = gile; )" + viles f)

20" These cases correspond to constant interest payments with minimal coupon C = infg>1 C(R) > r > 0

and maximal coupon C = sup r>1C (R) < o0, respectively, where ambiguity and hence the feedback
loop are switched off as the interest rates are not sensitive to rating changes.

129



CHAPTER 4 CREDIT RATING UNDER AMBIGUITY

Qe f) = max {Qilg'e. /) with  Qi(gie. f) = (o — giles /) +wiles ).

For prior i € {1,...,n}, Q:(:;e, f) and Q;(+; e, f') are the mean squared error functions for
the rating agency, given respective firm strategies f and f’, and given that the observed
cashflow has reached the minimal level e. Further, Q(-;e, f) and Q(+; e, f') are their worst
case values over all priors that the rating agency minimises by varying the predicted default
threshold g and ¢, respectively. The coefficients ¢g; and v; determining ); are uniformly

continuous in f, that is,
l9: £) = 95 )l < Ko (e +2Y2)  and 45 f) = 03 f)low < K (e 4212,

for some Ki,...,K,,Ki,..., K, > 0. The first part follows from Equation (II1.13) in the
Online Appendix of Hilpert et al. (2024). For the second part, Equation (4.20) and Equa-
tion (4.21) give

2

(e ) =E™ | (aile: £) - 118)

£O) < e =B [£07] 1(0) < ] - (es 17

According to Lemma 3 in Appendix 4.D and |g;(e; f)2—gi(e; f)? < 2 f0|gi(e; f)—gi(e; )],
the second part follows. For i € {1,...,n},

Qi(gse. ) = Qilgie, 1) = |(9 = gile; 1) +viles ) = (9 — giles £))* = vales )]
< 29+ gile; f) + giles [) lgiles £) = giles [ + |viles f) — wiles )] -

The relevant values for g are those between the minimal and maximal value of g;(e; f) and

given by [g,g], with g =0 f and g =0 f, for all f € #;. Then

sup_|Q(g;e, f) = Q(g;e, [)| < max sup [Qi(g;e, f) — Qilgie, [)|

9<¢9<g T " g<g<g
<47|gi(e; f) — gile; f1)| + wiles ) — viles )]
K (e+ 51/2) ,

IN

with K = 4§ max;—; » K, giving a uniform bound in e. The rating

yeees Tl ]

agency’s best responses g( f) and g(e; f') minimise the maximal mean squared error
Q(;e, f) and Q(-;e, f'), respectively. Without loss of generality, let Q(g(e; f);e, f) <

Qg(e; f1);e, ). Then Q(g(e; f');e, [') < Q(gle; fie, f) +47g K (e +¢'/?). Since Q is the

pointwise maximum of parabolas in g of the form g*>+. . ., the minimising value g(e; f) gives
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the following lower bound Q(g;e, f) = Q(g(e, f)ie, f) + (9 — g(e, f))* < Q(gie, f). This
gives also a lower bound for Q(-; e, f') of the form Q(g; e, f') = Q(g; e, f)—4g K (e+e'/?) <
Q(g;e, f'). Combing the lower and upper bound for Q(+; e, f') at the best response g(e; f')

gives

Qlge, flie, )+ (g(es 1) = gle, )P =4 K (e +€72) < Q(g(es f); e, f')
<Qgle: flie, f) +47K (e +£72).
This implies (g(e; f') — g(e, f))? < 8G K (¢ +¢€'/?), or, as the bound is uniform in e,
1/2

lgC5 £) = 9C. Dl < (89K (= +€"2))

The continuity of f — Z(g(-; f)) follows from Lemma 5 in Appendix 4.D. O

Lemma 2. Let g : Rt — R* be a measurable function that is bounded by id. For the
transformed strategy it holds that #(g) € ;. Moreover, Z(g) = g, for g € <7,.

Proof. Since

it follows from the boundedness by the identity that
Z(g)(e) <einf{e/z|0<z<e} =c.

We define g*(e) = sup{g(s) | 0 < s < e} and observe that Z(g) < ¢g* < id. To show that
% is non-decreasing take ¢/ > e > 0. Then

#(g)(¢) = ¢'inf{g"(2)/2 ] 0 <z < €'}

= e'<inf{g*(z)/z |0<z<e}ANinf{g*(2)/z|e< 2z < e'})

> (eﬁ’(g)(e)> A (e’inf{g*(e)/z le<z< e'})

= (Sa0)0) rge)
= #(6)(0) + (SR (0)() A (6"(6) ~ o)) > R(5)(e).

The property that #(g)(e)/e is non-increasing holds by definition. O
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4.B ODE characterisation of Equilibrium

Proposition 5 provides an ODE characterisation of an equilibrium, provided technical con-
ditions hold. In the following, this result is derived. First, the best response of the rating
agency is described by a solution to an ODE system. Building on this, the equilibrium

characterisation is established.

Proposition 6. Given a continuous and strictly increasing default strateqy f, the ambiguity

averse rating agency’s best response rating satisfies

§(0) = 2(1(0),3(0), 6i6)(0), 956)(0); Pie)(0), D39)(0) i(6), 5 (0), 0) (4.31)

almost everywhere on (0, 0), where (i(0),7(0)) are the minimising indices of (4.22) as given
in (4.23) and £ given by Equation (4.28) with initial conditions

YO =370, and §0)= 1) (4.32)

Additionally, it holds that

9:(0) =

(F6) = :0)) . and 9l(6) = L 2((50) - 90) ~ 2:®)) . (13)
fori=1,...n on (0,0) with initial conditions
§(0) = 10), GO =3O, wO=0, andd(6) = FO)6) - [fF  (43)

Proof. Recall that §(0) is the argument that minimises the upper envelope of parabolas
of the form (§ — §;(0))?* + 0;(0), with i = 1,...,n. Observe that the minimising argument
§(0) is either minimising a specific parabola, say, given by ¢, or, it sits at an intersection
of two parabolas, say, given by ¢ and j. Denote these indices by i(f) and j(6), including
i(0) = j7(#). In the first case we have §(0) = §i9)(0) = J;0)(#). For simplicity, we further
assume that the minimising indices are well-defined and continuous up to a set of finite
cardinality. The intersection point §(f) of parabola i(6) and parabola j(6), with i(8) # j(0)
is straightforward, and, covering also the case i(6) = j(0)
1 Dioy — Vj(o)

~ N o ()
9(9)—<gi9 + i) + Ligg '9A>7
5 (310) + G50)) + Licoyac -
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see also Equation (4.23). Here, we suppress the dependence of all quantities on f for

convenience as the latter is fixed.

To establish (4.31), with £ given in Equation (4.28), the partial derivative of §(#) has to

be calculated. For doing so, observe that ingredients of §(#) are given by

1

0 0
50 = gy Jy T, and s, (6) = g [ AP0,

where D; = mgy,; — g7, for i = 1,...,n. Applying the quotient rule yields first order ODEs

_ u0)
%,(0)

_ u0)

5.9 (107 = a0),

9:(0)

(FO)=a(0)), and j,(6)

and therefore ”
740) = i) ((F6) = 26) = 7))

on (6,0), for i = 1,...,n. With these results Equation (4.31) follows by application of
the quotient rule. The boundary conditions at @ for g;, m;, 7; and g, follow directly from
the above representation and application of the L’Hopital’s rule. Similarly, the boundary
conditions for derivatives at 6, that is, g., ., P/, and §’, can be established. By these
arguments, Equation (4.32), Equation (4.33) and Equation (4.34) follow. O

Proposition 7. Let f € ;. For the ambiguity averse best response g = g(-; f) and its
transformation Z(g) = Z(g(-; f)) denote g = go f and g = %(g)o f. Then, g is Lebesque

almost everywhere differentiable and satisfies on (6, 0) :
§ = '91~A 0’ Lises 4.35
9 —ff {50} + 9 L{g=g}- (4.35)
The initial conditions are given by

9(0) =9(0) = f(8) and F(0)=7g'(0) = f(0)/2. (4.36)

Proof. Define §*(0) = supy<j<4 §(0), then

e=1(0)
o . Sup0<s§z g(S) o . §*<0/)
=70) 12 1) 2 =16),5L, f(6)
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Thus, §(@) = §(#). And §(8) = f(€) by Equation (4.32) of Proposition 6. By Lemma 2, §
is continuous, non-decreasing and bounded by f. For # > ¢, it holds that

SN il in §*<Z)— ") in 7)
0<g(6) - g(¢) = f(0) inf f(z) f6), ink,, f(2)

IA

(0) — s, nt 5 < (0) — s0)) < 150001

Then, g is Lipschitz continuous and has a derivative Lebegues almost everywhere on ©.
By the same argument, f is differentiable almost everywhere. Define E; C © the set where
g =0, that is Ey = {6 € © : §(§) = g(d)}. Since § and g are both continuous and ©
bounded, Ey is compact. On the interior of E; it holds almost everywhere that §' = §'.
Since the boundary of E; hast Lebegues measure 0, ¢ = §’, almost everywhere on Ej.
Next, consider (8,6) \ E;, which is open. Take 6 € (6,0) \ E; and by continuity of g, §
there exists some € > 0, such that either § < § or § > § everywhere on B.(f) C (0,0) \ E;.
In either case, there exists some 0* < 6 with

o g DO 80
i(0) = 1), 108 e = 1O g

(4.37)

and with continuity of f, §* some ¢* < €, such that

9°(0%)
G

Therefore, if f is differentiable in 6, which holds almost surely on ©, and with (4.37),

g0 = f(0") for 6" € B(6).

70 = 7620, (4.38)

implying Equation (4.35).

For the initial conditions of derivatives, observe that §'(¢) = 1 f'(¢), by Equation (4.32)
of Proposition 6. Now, §'(6) is analysed. First, observe that g is strictly increasing in the
neighborhood of § as f’ > I; > 0 Lebesgues almost sure, and thus, there exists an € > 0,
such that § is strictly increasing on [0, 0 + ¢]. Then

I
9<6'<0 f(6)

, for 6 € (0,0 +¢].

On [6,0 + ], both, § and f are increasing and have identical boundary value §(8) = f(0).
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However, the slope of g is strictly smaller than that of f, in an é&-neighborhood around 6,

with € > 0. Therefore, 9 is decreasing and

|

N}l
—~
<>
N—
I
~~
—~
>
N—
‘Q)
I
N

(0), for 0 € [0,0 +eNné].
And finally, 7' (0) = §'(0) = L f(0). -

Proposition 8. Let (f*,g*) be a fized point of T'. Suppose f*,g*, (¢;); and the collection
of the equity value function are sufficiently differentiable. Then, the fixed point is fully
characterised, via f* = f and g* = go f~1, by the solution (f, g, g, G, ‘7) of the differential

equation:

f(9) e s + 2

gq'(0) F(0)(G(0)/ f(0) g0 25000 + §'(0)Lg0)=400)

90) | = | 2(f0),3(0), Giw)(0), 3j0)(0), Dia) (0 ) Dj0)(0),1(0),5(0),0) (4.39)
G'(0) I1(0) © (f(¢ )1 G(0))

V' (0) I(0) © ([f(Q) 1, — GO) © [f(0) 1, — G(0)] — ‘7(9))

on (0,0) with §(0) = go f, where (i(0),7(0)) are the minimising indices of (4.22) as given in
(4.23). The partial derivative of the boundary describing function B(é, 0;9%) =b(f («9), 0;g%)

satisfies R
LT hio, 10).90).5'0) (4.40)

for a specific real-valued functions h: © x R3 — Rsq. The initial conditions are

f(8) I
9@) [ =8| fi |, (4.41)
9(9) fi

with G(0) = 1,097 and V(0) = 0, where (ff,g¥) denotes the equilibrium of the perfect
information case, that is © = {1}; hence D = X with f} = g7, which exists and is unique

under the given assumptions.

Proof. Propositions 6 and 7 characterise the best response of the rating agency. Hilpert
et al. (2024) show in Proposition 6 of their Internet Appendix that, for any k € <7, the
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firms best response strategy f = f(+; k) satisfies

(L+mo®  (FO)/02  96(0,0:k)
2= ) C(F(O)/k(O) = f(0)/0 90

1) = (4.42)

for 6 € (0,0), where k = ko f and the partial derivative of the boundary describing function
b(0,0; k) = b(f(A),0;k) for 6 < 0 in (6,6) is a function of £(0), k' (9) and k(6), that is

~

ob(0, 0, k:)

00
for some function h : © x Ri — R>¢. By those Propositions the best responses satisfy
f(@) =g(@) = g(0) and §'(0) = §'(8). Now, for # ~\, 6 the information asymmetry vanishes
and the limit must be the unique equilibrium of the perfect information case of Manso
(2013). 0

h(0, £(0),k(0), K (0)) (4.43)

Proof of Proposition 5. Let (f*,g*) be a fixed point of T' from Proposition 8. The fixed-
point (f*, ¢*) is an equilibrium, if g(-; f*) = Z o g(-; f*). By Proposition 7, the latter is
equivalent to g = g, which is follows from 0 < §’ < f’ % on (6,0) by Lemma 6. O

4.C (General Implications

Our equilibrium allows general implications for the firm’s equity value and its default
strategy. Hilpert et al. (2024) have shown that those hold in a setting with information
asymmetry and feedback, but without ambiguity. It is important to point out that ambigu-
ity within the rating agency’s analyst team changes the way that the firm’s observed cash
flow path is translated into a rating. However, from the rated firm’s point of view, best
responses to a given rating agency strategy (see Section 4.3.1) are the same, irrespective of
the internal process that generated the rating. Therefore, it holds that the following three
equilibrium results continue to hold in a setting with ambiguity. Let us denote by (f*, g*)
a unique equilibrium and a corresponding firm’s equity value by v*(d, e; 0) = v*(d, e; 0, g*)

for € © in compliance with Proposition 5.

First, a firm benefits from surviving distressed periods, that is, recovering from a new all
time low cash flow level ¢’ to the initial observed cash flow level d increases the firm’s equity
value. Let D*(0) = f*(0) be the firm’s observed cash flow based default threshold, d the
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currently observed cash flow and e, ¢’ two minimum observed cash flows with D*(0) < ¢’ <

e < d. Then, it holds that v*(d,€’;0) > v*(d, e; 0).

Second, if two firms display identical observed cash flows but differing measurement errors,
the firm with a downward measurement error has higher true cash flow and therefore will
choose to survive longer. Let X*(0) = D*(0)/0 be the firm’s default threshold in terms of its
true cash flow. Then, it holds for 6,6 € © with ¢ < 6 that X*(0") > X*(0) while D*(¢') <
D*(6).

Third, consider a fixed observed cash flow d and a fixed observed running minimum e. For
two firms with different measurement errors, the equity value of the firm who has a larger
downward measurement error and thus exhibits a higher true cash flow must be higher.
That is, for 8 < 6, the firm’s equity value satisfies v*(d, e;0") > v*(d, e; ).

Finally, for a firm with fixed true cash flow level x and a fixed true running minimum ¥, a
larger upward measurement error level - implying that the firm is more overrated - leads
to a higher equity value. Formally, for an observed cash flow d = #x and observed running
minimum by e = fy for any measurement error 6, we have v*(0'z, 0'y; 0') < v*(0x,0y;0)
for 9 < 6.

4.D Auxiliary Results

Lemma 3. The mapping f +— mo,(-; f) is defined by

mns(e f) = LB IO SO <] for o> f(6), (44
e? for e < f(8),

for f € Hf. Then f i ma;(+; f) is continuous with respect to the sup-norm.

Proof. Suppose f, f' € J#; with ||f — f'||cc < €, for some € > 0. Consider e € [0, f(8) A
f'(8)). Then my,(e; f) = ma.(e; f') = €* and

Ima.i(e; f) —mai(e; f)| =0, for e €0, f(0) A f(0)).

Now, let e € [f(8) A f'(8), f(8) V f'(8)). Without loss of generality, assume f(8) < f'(6)
and thus f(8) < e < f/(6). It holds that f(0)? < ma,(e; f) < e Note that my;(e; f/) =
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e < f'(0)%. As f € ; implies a uniform upper bound f, > — f2 = (f — f)(f + [
results in || f2 — f”||o < 2 f0e. Therefore, it follows that

Imai(e; f) —mai(e; f)I < 2f0e  for ee[f(0)Af(0),f(0)V f(0)):
Consider e € [f(8) V f'(8), f(8) V f'(8) + €2). Then
f(0) <mgye; f) < e, and f'(0)* < ma(e; [) < €2,

as well as

[mai(e; ) = maile; )l <2F0e + (1+2F0)e, for e € [£(0) V £(0), F(O) V '(0) +€2).

Consider e > (f(8)V f'(8))+€2. Since f, f' € ; both functions are continuous and strictly
increasing with minimum slope [y and thus their respective inverse functions exist and are
well-defined. Without loss of generality, assume f~'(e) < f'~!(e). Note that mq,(e; f)

has the following representation:

flfl

« f’( )*¢i(6)df

m2,i(€;f) = fa 6:(0)d0

This equation can be rearranged to

i f<>¢z<>d9+ffl(§e)f'(> i(0)do

fe T g(0)do 3 ¢i(0)do
I 10)*6u(0)d8

379 6.(0)d0

IO 02 = 10)2)80)d0 118 £1(0)0i(0)d6
+ 7, T T(e)
O F0700)d 1 6,(0)as

i3 e0)do T 6i(0)do

O 02 - 1O)2)80)d0 11 £10)0i(0)db
+ e T,

o (bZ(Q)d@ 9 ¢z(0)d0

mz,i(e; f/> =
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;(0)do
=my(e; f) — ma(e; f)ff e) (b()

{7 gy(0)d0
+M“®ux;—f(ﬂ@wme+nl@f%>@wme
179 6.(0)do 1 6u(0)do

Hence,

S e @w+ﬂ%fm%@w
gi(0)do [ g(6)dp

WU F(6)]6:(6)df

159 ¢,(0)d6

Ima(e; f1) — may(e; £ <ma,(e; f)

(4.45)

For all three parts upper bounds are subsequently derived. Observe that 0 < f~!(e) —
e < l;le, where the first inequality holds by assumption and the second follows from
the fact that f, f’ are strictly increasing with a minimum slope Iy > 0 and || f — f'[|oc < € by
assumption. Also f, f’ € #}; and thus are bounded by f @ and have maximal slope L. Now,
¢; is bounded away from zero and bounded from above by assumption 0 < ¢, < $:(0) < ¢,
for 6 € ©, set ¢ = min—1,__, ¢, and ¢ = max;—;,_,®;. Then

.....

Using this, we can bound the first expression on the right-hand side of Equation (4.45):

6:(0)d0 ., GIT! 0L,.d .
ff]‘cl 1( ( ) S f292 ¢ f1€1 - f 4 Lf¢€§.
7 ¢i(0)de oLyle> l;d

m2,z(e f)

For the second expression the same arguments apply and

[7a6 SOP00)0 ool 610V FHLs5
PR ()L T gi(0)d0 lyo

The third expression can be estimated as follows:

Wﬂ? £(6)]0:(0)d0 _ O = Sl 2001y
fo ( )d@ B ¢Lf 62 B ?

m\»—A
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Putting together the pieces gives

7§@+Lf) 70" Lso
[ Ly

Imai(e; f) — maa(e; f1)] < ( ) €% 4 (1+2f0)c. (4.46)

O

Lemma 4. There exist 0 < e < € < oo such that for all f € J}, the ambiguity averse best
response rating strateqy g = g(+; f) satisfies

gle)=e, foree (0,e], and Z(g)(e)= sup g(s), fore>e.

0<s<e

Proof. Recall the definition of %} in the Proof of Proposition 4. Observe that g;(e; f) = e,
for 0 < e < f(0) and ¢ = 1,...,n. Equation (4.24) immediately gives g(e) = g(e; f) = e,
for 0 < e < f(0). Set e =0 f < f(8), for all f € £}, then the first claim of the lemma is
established.

For e > f(0), gi(e; f) = ¢:(f(0); f) and v;(e; f) = v;(f(9); f). Then Equation (4.22) gives
gle) = gle; f) = (f(g) f), for e > f(0). Recall, g*(e) = supy.,<. g(s). Then, g*(e) =

g*(f(0)), for e > f(A). Turning to the intermediate values, then f(0) < g;(e; f) < f(0)
and hence f(0) < g(e) < f(f) by Equation (4.24), for e € [f(0), f(#)]. This implies
f(8) < g*(e) < f(0) by Equation (4.24), for e € [f(8), f(6)]. Motivated by these insights
for the three distinct regions, write for e > f(f)

#(g)(e) = e << inf g*@) A ( inf 9*('2)) A ( inf 9*(z)>)
0<z<f(0) %z f@)<z<f(0) % f(@)<z<e <
= << inf Z) A < inf g*(z)) /\( inf W))
0<z<f(0) z f(@)<z<f() 2 f(@)<z<e z

:eAQz mfg“”)Afuw»
f@)<=<f0O) *

wamfﬂm>A¢qw»s@@m»st mff)Afuw»

0)<z<f(0) = fO)<z<f(0) =
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resulting in
(e f“’)) A g (F(B) < Z0)e) < 4" (F@), for e > (B).

Let e; = f(0) %, then Z(g)(e) = g*(f(0)) = g*(e) = SUPg<s<z, 9(8), for e > €;. Finally,
> ey, for all f € JF, and the second claim of the lemma is
established. O

Lemma 5. There ezist 0 < e < € < o0, such that for all ambiguity averse best responses

9,9, with g =g(-; f) and ¢ = g(; f'), where f, f" € JH}, it holds that

12(9) = 2(9) |l <

oo —

g — 9l -

| ol

Proof. We start with the following straight-forward observation. For bounded functions
h,h' : A— R, with A C R, it holds that | sup,c 4 h(z)—sup,c4 ' (z)| < supgyeqy |h(z)—h'(2)|
and |infyeq h(z) — infyeq B/ (2)| < supyeq |R(x) — A/ (2)|. Then Lemma 4 applies and with
0 < e <€ < oo given there, it holds

%(9)(e) — 2(g)(e)| = lg(e) = g'(e)] = 0, for 0 < e < e, and

1%(g)(e) — Z(g')(e)] = | sup_g(s) — sup g'(s)| < [lg = §lloc, for e >e.

O<s<e O<s<e

sup0<s§z g(s

) is bounded by 1, as by Proposition 3,

g(e) <eforall e >0, and, for 0 < e < e it holds that M =1. Thenfore<e<e

For e € [e, €|, first observe that z +—

sup g(s) sup g(s) sup g(s) sup g(s)

X(g)(e) =e inf V<522 o | qnf 252 A inf 2552 | — ¢ ipf 2552

0<z<e z 0<z<e z e<z<e z e<z<e z ’

and
|%( )(6) . :@( /)<€)’ —e | inf Sup0<s§z g(s) — inf Sup0<s§z g’(s)
g g O fe<e<e z e<z<e z
1 / E /
<e sup — | sup g(s) — sup ¢g'(s)| < —[lg — ¢'lloc-
e<z<e % |0<s<z 0<s<z €
A bound for each of the three cases is established, finishing the proof. m
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We here state the inequality, which implies that the solution to the ODE to be economically

reasonable:

Lemma 6. Let f be a strictly increasing, differentiable and non-negative firm strategy and
g the rating agency’s ambiguity averse best-response, which is almost everywhere differen-
tiable. Define § by g(0) = (g o f)(0) on O, and suppose that 0 < §'(0) < f’(@)%, for
0 € (0,0), then Z(g) =g on f(O).

Proof. Note, §'(#) > 0 and f being strictly increasing implies that ¢ is non-decreasing, and

and by the assumed upper bound for § it holds

<§>' W ViPE b ik P <0.

f I? f?
Now,
_ . 9(z) _ e 9@0) L 900)
@) (FO) = £6) it ST = 116) nf = 10) g = 6).
gives the claimed result Z(g) = g as f is strictly increasing. O]
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APPENDIX A SUMMARIES

A.1 Summary

This dissertation advances the literature on structural credit risk models by explicitly
integrating realistic and previously under-examined frictions - namely, behavioural biases,
information asymmetry, and ambiguity. The three independent studies presented here
examine how these features affect firms’ financing decisions, capital structures, and credit

risk.

The first paper explores the impact of time-inconsistent preferences on risk-taking and
leverage decisions in entrepreneur-led firms. The analysis distinguishes between naive
and sophisticated entrepreneurs, revealing that myopic decision-makers not only display
differing preferences with respect to volatility and default, but may actually increase the
value of debt from the perspective of lenders in certain cases. These findings have direct

implications for credit contract design and the assessment of borrower risk.

The second paper focuses on uncertainty regarding the true value of firm assets and its effect
on the optimal choice of debt maturity. The model demonstrates that greater uncertainty
systematically leads to shorter optimal maturities, as repeated market interactions and the
opportunity for market learning become especially valuable under high uncertainty. This
mechanism helps explain why firms facing higher informational frictions are empirically

observed to favour shorter debt maturities.

The third paper analyses the interplay between credit-relevant ambiguity and heteroge-
neous, potentially conflicting, beliefs within rating agencies. The study finds that the the
direction of prevailing uncertainty plays a decisive role for credit ratings and default be-
haviour. Depending on whether analysts are jointly optimistic or pessimistic, ambiguity
can result in either accelerated or delayed firm’s default compared to a benchmark without

ambiguity within the rating agency.

Collectively, these papers sharpen our understanding of how behavioural factors, market
learning, and information constraints interact to shape firms’ financing and risk profiles.
The findings emphasize the importance of accounting for behavioural aspects and informa-
tion dynamics in both the theoretical and empirical study of credit markets, as well as in
regulatory frameworks. For practice, the results highlight new practical guidance for the

structuring of credit contracts, risk management strategies, and rating methodologies.

Looking ahead, the modelling approaches developed here open up further avenues for
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research. In particular, extending the analysis of information frictions to settings with en-
dogenous information acquisition, and empirically validating the model predictions, would

strengthen the link between theory and financial market practice.

A.2 Zusammenfassung

Die vorliegende Dissertation leistet einen Beitrag zur Literatur tiber strukturelle Kred-
itrisikomodelle, indem sie realistische und bislang wenig untersuchte Friktionen - wie ver-
haltens6konomische Verzerrungen, Informationsasymmetrien und Ambiguitét - explizit in-
tegriert. Die drei unabhangigen Studien, die hier vorgestellt werden, untersuchen, wie diese
Merkmale die Finanzierungsentscheidungen, Kapitalstrukturen und das Kreditrisiko von

Unternehmen beeinflussen.

Die erste Arbeit untersucht die Auswirkungen zeitinkonsistenter Préaferenzen auf Risiko-
und Verschuldungsentscheidungen in griindergefithrten Unternehmen. Die Analyse unter-
scheidet zwischen naiven und sich ihrer Zeitinkonsistenz bewussten Unternehmern und
zeigt, dass kurzsichtige Entscheidungstrager nicht nur unterschiedliche Préferenzen hin-
sichtlich Volatilitdt und Ausfall zeigen, sondern in bestimmten Féllen sogar den Wert der
Schuldtitel aus Sicht der Gléaubiger erhohen koénnen. Diese Erkenntnisse haben direkte
Implikationen fiir die Gestaltung von Kreditvertrigen und die Beurteilung des Kredit-

nehmerrisikos.

Die zweite Arbeit konzentriert sich auf die Unsicherheit beziiglich des wahren Wertes der
Vermogenswerte eines Unternehmens und deren Einfluss auf die optimale Wahl der Laufzeit
von Schuldtiteln. Das Modell zeigt, dass groflere Unsicherheit systematisch zu kiirzeren
optimalen Laufzeiten fithrt, da wiederholte Marktinteraktionen und die Moglichkeit des
Marktlernens unter hoher Unsicherheit besonders wertvoll werden. Dieser Mechanismus
hilft zu erklaren, warum Unternehmen mit héheren Informationsasymmetrien empirisch

beobachtet tendenziell kiirzere Laufzeiten bevorzugen.

Die dritte Arbeit analysiert das Zusammenspiel von kreditrelevanter Ambiguitdt und het-
erogenen, potenziell widerspriichlichen Uberzeugungen innerhalb von Ratingagenturen.
Die Studie zeigt, dass die Richtung der vorherrschenden Unsicherheit eine entscheidende
Rolle fiir Kreditratings und Ausfallverhalten spielt. Je nachdem, ob Analysten gemeinsam

optimistisch oder pessimistisch sind, kann Ambiguitat im Vergleich zum Referenzfall ohne
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Ambiguitat innerhalb der Ratingagentur entweder zu beschleunigten oder zu verzégertem

Ausfall des Unternehmens fiithren.

Insgesamt schérfen diese Arbeiten das Verstdndnis dafiir, wie Verhaltensfaktoren, markt-
basierte Lernprozesse und Informationsbeschrankungen zusammenwirken und die Risiko-
und Finanzierungsprofile von Unternehmen prégen. Die Erkenntnisse unterstreichen die
Bedeutung, verhaltensékonomische Aspekte und Informationsdynamiken sowohl in der the-
oretischen als auch in der empirischen Analyse von Kreditmérkten sowie in regulatorischen
Rahmenbedingungen zu beriicksichtigen. Fiir die Praxis bieten die Ergebnisse neue An-
sitze fur die Gestaltung von Kreditvertragen, Risikomanagementstrategien und Rating-

methoden.

Mit Blick auf die Zukunft eroffnen die hier entwickelten Modellierungsansitze weitere
Forschungsfelder. Insbesondere kénnte die Analyse von Informationsfriktionen auf Kon-
texte mit endogener Informationsakquisition ausgeweitet werden, und eine empirische Va-
lidierung der Modellergebnisse wiirde die Verbindung zwischen Theorie und Finanzmarkt-

praxis weiter starken.
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